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INTRODUCTION

This dissertation comprises a study of long-term risks which play a major
role in actuarial science. In Part | we analyse long-term mortality risk and its
impact on consumption and investment decisions of economic agents, while
Part Il focuses on the mathematical modelling of long-term interest rates. In
this rst chapter, an introduction is provided to the problems treated in the
thesis and their mathematical and economic context. Moreover, we describe
the motivation and the contribution to the literature of the subsequent chap-
ters.

1.1 onparti

In Part | we study long-term mortality risk and its effect on optimal consump-
tion and portfolio selection. We extend technigues from classical portfolio the-
ory to characterise the consumption and investment decisions of individual
investors whose lifetime is governed by stochastically evolving survival prob-
abilities.

Portfolio theory is a branch of (mathematical) economics that seeks to describe
the optimal behaviour of economic agents who wish to maximise the bene ts
from their portfolio of investments in the face of uncertainty. This uncertainty
may stem from nancial risks, such as changes in the price of a stock or a
bond, but it may also originate from other causes, such as the variability in
the mortality rate of the investor. Typically, the agent also tries to maximise
consumption, which is nanced by his accumulated wealth. To compare the
uncertain outcomes of different investment and consumption strategies, pref-
erences are de ned which, under suitable assumptions, can be represented by
means of a utility function.

Historically, portfolio theory was pioneered by Markowitz ( 1959. He formu-
lated a one-period portfolio selection problem in which the investor chooses
an asset allocation that is optimal (or, ef cient) in the sense that a higher ex-
pected return cannot be attained, unless one is willing to accept more risk. In
the setup of Markowitz, risk is measured by the variance of the returns. Tobin
(1965 extended Markowitz' results to a multi-period setting. Samuelson ( 1969
subsequently derived the optimal consumption and asset allocation strategy
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for a certain class of utility functions describing preferences with Constant Rel-
ative Risk Aversion (CRRA) in discrete time. Hakansson ( 1969 1970 studied a
related problem for an immortal investor and for an investor whose lifetime is
uncertain. In an in uential paper, Merton (1969, working in continuous time,
solved a problem similar to that of Samuelson. For a single economic agent
and a given amount of initial wealth, Merton's portfolio problem consists of
nding an investment and consumption strategy that maximises expected util-
ity from consumption and, in case of a nite horizon, terminal wealth. Merton
proved that this problem has an explicit solution: it is optimal for the CRRA
investor to consume a constant fraction of his wealth.

One of the reasons why portfolio theory has been, and still is, a very ac-
tive research area is its connection with contemporary macroeconomics. In
response to the critique in Lucas (1976 1978, general dynamic equilibrium
models were developed in which agents act rationally. The modelling of ex-
pectations changed from “adaptive', meaning that the future is modelled using
econometric forecasts based on historical data, to ‘rational' which means that
all available (market) information is taken into account. This led to the adop-
tion of techniques from portfolio theory that had been developed around 1959
by Markowitz and later, for continuous time and Von Neumann-Morgenstern
preferences, by Merton. It is argued in Merton ( 1992 that portfolio theory in
its early stages was not adopted by mainstream economics due to its reliance
on the mean-variance criterion, which is not compatible with Von Neumann-
Morgenstern preferences.

In this thesis we will exclusively discuss the case of a single investor, and we
focus in particular on the effects of mortality changes. The inclusion of an
uncertain lifetime for the investor in portfolio selection problems apparently
originates with Yaari ( 1969. Since then, several authors studied consumption
and asset allocation problems on an uncertain time horizon. In Pliska and Ye
(2007, the evolution of the investor's wealth process depends on a determin-
istic income and consumption, an investment in the money-market account
and insurance payments. The expected utility from consumption, from a be-
guest and from terminal wealth, is controlled by the consumed amount and
the amount of insurance bought, and optimal strategies are derived for both.
In Pliska and Ye (2007, investment opportunities are limited to the money-
market account, but Blanchet-Scalliet et al. 2008 and Jeanblanc and Yu 010
consider a problem in which the agent maximizes the expected utility from be-
guest upon death and from terminal utility, in a market that contains a set of
tradeable assets with prices that follow diffusion processes. Menoncin ( 2008
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and Shen and Wei further develop these results to more complex dynamics
for the mortality rate.

There are two approaches to solve optimal consumption and investment prob-
lems. The rst method, which is commonly referred to as the primal approach,
exploits a Markovian assumption on the state price process to derive a nec-
essary condition for the optimal strategy in the form of a Hamilton-Jacobi-
Bellman (HJB) equation. If explicit solutions to this equation can be obtained,
and if such solutions are suf ciently smooth, then a veri cation theorem, i.e.

a suf cient condition for optimality, can usually be proven. If no explicit solu-
tions are available, existence can in particular cases be established by analysing
viscosity solutions of the HIB equation. The second approach to optimal port-
folio selection was initiated in a series of papers by Harrison and Pliska ( 1981),
Harrison and Pliska (1983, and Pliska (1986. This dual or ‘martingale' ap-
proach splits the optimisation problem in two stages, where in the rst step an
optimal terminal distribution of wealth is constructed and in the second step

a hedging strategy is derived which replicates this optimal terminal wealth
distribution. Later, Cox and Huang ( 1989 and Karatzas et al. (1987 extended
this approach to include consumption.

In Chapter 2 we propose a tractable, yet realistic market model with a stochas-
tic mortality rate, for which the optimal consumption and investment strategy
can be derived in semi-closed form. From an economic perspective, the novelty
in our approach is twofold. First, the mortality rate, while stochastic, is guar-
anteed to be nonnegative. Second, the market price of mortality risk is allowed
to be stochastic as well. Proving optimality requires a rigorous mathematical
treatment of the problem. In the prevailing literature, existence of a solution
is either tacitly assumed, or the conditions imposed to guarantee existence
are too strong to allow for stochastic processes that do not possess moments
of all order. We adopt a dual approach to show that optimal strategies exist
when the investor's mortality rate follows a square root process, provided that
additional constraints are imposed on the market price of risk.

1.2 on partii

In Part Il we study long-term interest rate risk. The market for interest rate
derivatives such as bonds and swaps is very liquid, but this liquidity only per-
sists until maturities of twenty to thirty years. Longer-dated contracts are not
frequently traded, and hence no reliable market prices are available for such
contracts. Still, insurance rms and pension funds must decide how to value

3
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liabilities with maturities stretching far beyond the liquid part of the yield
curve. This has led to the introduction of various extrapolation practices in
the nancial industry, most notably the Smith-Wilson technique prescribed by
the European Insurance and Occupational Pensions Authority (EIOPA). The
limit of the forward rate when the maturity goes to in nity in such proce-
dures is referred to as the ultimate forward rate (UFR) by the nancial indus-
try, while in the academic literature this limit, or the limit of the continuously
compounded vyield, is called the long rate. In its most general form the long
rate can be a stochastic process, but the UFR is usually assumed to be con-
stant. Since the seminal paper by Dybvig et al. (1996, there has been much
discussion on whether one could, and should, assume that the long rate may
vary stochastically over time, see also El Karoui et al. (1999 and Hubalek
et al. (2002. A consultation paper by EIOPA ( 2016 has sparked a new debate
amongst actuarial practitioners on the very same question.

Chapter 3 gives an overview of the literature on convergence of the long rate in
the Heath-Jarrow-Morton (HIM) framework for stochastic interest rate models.
In addition to uniform convergence on compacts and almost sure convergence
of interest rates, which have been studied in Deelstra and Delbaen (1995 and
Biagini et al. (2016 building on El Karoui et al. ( 1998 and Yao (199%), we also
consider uniform convergence in mean. This allows us to derive both neces-
sary and suf cient conditions on the volatility function to ensure convergence
of the long rate by using a result due to Barlow and Protter ( 1990. We thus
provide a novel characterisation of those volatility functions in HJIM models
which admit a long rate.

In Chapter 4 the behaviour for the long-term interest rate in af ne factor mod-
els of the term structure is studied. This class of models is important due to
its tractability and interpretability, but also because it essentially contains all
interest rate models that admit a nite dimensional realisation, as was shown
in a series of publications by Bjork and Christensen (1999, Bjork and Svens-
son (200]) and Filipovic and Teichmann ( 2003. We demonstrate that within
the class of af ne factor models, stochastic behaviour of the long rate is possi-
ble. We thus answer a question which was rst put forward in El Karoui et al.
(1998. This question has previously received attention in Yao ( 199%), Deel-
stra (1996 and Deelstra et al. (2000. We extend these results by proving that
a model with two state variables is not suf ciently exible to accommodate a
factor model for the term structure that converges almost surely to a stochastic
long rate. We also show that constructing such a model is feasible using three
state variables by providing an explicit example.
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Chapter 5 introduces a new method to estimate the level of the long rate
based on current prices of market instruments. We show that the term struc-
ture extrapolation method proposed in Smith and Wilson ( 2000, which has
been adopted in the European insurance regulation EIOPA (2010, can be
interpreted as the solution to a variational optimization problem where the
smoothest continuation of the term structure is chosen after the last liquid
maturity, for an a priori given level of the ultimate forward rate. We extend
this approach by making the level of the ultimate forward rate part of the
optimization problem. Using historical market prices for bonds and swaps,
we determine how the level of the ultimate forward rate resulting from this
optimisation changes over time, and we show that after the nancial crisis of
2008, estimated values have dropped substantially below the level imposed in
EIOPA (2010.

5
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OPTIMAL CONSUMPTION STRATEGIES IN MARKETS
WITH LONGEVITY RISK

This chapter is based on J. de Kort and M.H. Vellekoop, Existence of optimal
consumption strategies in markets with longevity rigksurance: Mathematics and
Economics, 72 (2017: 107121

Survival bonds are nancial instruments with a payoff that depends on human
mortality rates. In markets that contain such bonds, agents who optimize ex-
pected utility of consumption and terminal wealth can mitigate their longevity
risk. To examine how this in uences optimal portfolio strategies and consump-
tion patterns, we de ne a model in which the death of the agent is represented
by a single jump process with Cox-Ingersoll-Ross intensity. This implies that
our stochastic mortality rate is guaranteed to be nonnegative, in contrast to
other models in the literature, including Menoncin ( 2008 and Blanchet-Scalliet
et al. (2008. We derive explicit conditions for existence of an optimal con-
sumption and investment strategy in terms of model parameters by analysing
certain inhomogeneous Riccati equations. We nd that constraints must be im-
posed on the market price of longevity risk to have a well-posed problem and
we derive the optimal strategies when such constraints are satis ed.

2.1 introduction

This chapter investigates the optimal consumption and asset allocation of an
investor in a market which contains nancial assets and contracts that are sen-
sitive to longevity risk. These contracts, with a payoff that depends on the
realised mortality rate in a large population, can be thought of as insurance
products that can help to mitigate the effects of changes in survival probabili-
ties during the lifetime of the agent. There is at the moment no liquid market
for such products, but by introducing them in an asset allocation optimization
problem we formulate a consistent and arbitrage-free way of analyzing the
in uence of the market price of longevity risk on investment behavior. The
precise value of such a market price of risk may be dif cult to estimate in
practice, but it is not realistic to put it at zero, especially for the analysis of
retirement provisions.
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The classical formulation of the optimal consumption and investment prob-
lems that we wish to consider here goes back to Merton (1969 1971). In
that setup, markets are complete and mortality is not considered so there
is a xed time period for investment and consumption. These results have
been extended in many directions, by changing preferences as in Musiela and
Zariphopoulou ( 2010 and Kraft et al. (2011), or by specifying different as-
sumptions on asset price dynamics. Some authors, including Kraft ( 20095 and
Chacko and Viceira (2005, have considered stochastic volatility processes for
equity prices and solved the optimization problem for that case. Others have
introduced more realistic xed income markets by introducing stochastic in-
terest rates. Many papers use Gaussian models for the short rate but Deelstra
et al. (2000 and Kraft (2005 2009 derive the optimal strategy for an agent
maximizing power utility from terminal wealth by investing in a market with

a short-rate following a Cox-Ingersoll-Ross (CIR) process, which will thus re-
main positive at all times.

If the investment horizon is uncertain, the optimal strategies need to be ad-
justed. We can distinguish between problems where the end of the investment
period is chosen by the agent himself, such as the optimal stopping problem
for exible retirement in Dybvig and Liu (2010, and problems where the end
of the investment period cannot be chosen by the agent. Models in which
the death of the agent is included in the model form an obvious example of
the latter category. In that case agents face a trade-off between obtaining an
amount of utility now with certainty versus an amount of utility in the future
which is uncertain due to both nancial risk and mortality risk. Yaari ( 1965
seems to be the rst to consider such consumption and investment problems
in which the lifetime of the agent is stochastic. Under the assumption that the
probability of death at a given age is known and constant in time, he solves the
optimal investment problem with uncertain lifetime in continuous time using
dynamic programming methods. The solution shows that one can interpret
the deterministic mortality rate in terms of adjusted discount rates. Hakans-
son (1969 obtained similar results in a discrete time. Pliska and Ye (2007,
building on previous work by Richard ( 1979, introduced life insurance as
an extra asset for investment. They derive closed form solutions for the in-
vestment in stocks, bonds and life insurance products under the assumption
that mortality rates are time-varying but deterministic. Huang and Milevsky
(2008 extended these results to hyperbolic absolute risk aversion (HARA) and
include a stochastic income process; see also Menoncin and RegisZ015. In
Charupat and Milevsky ( 2002 and Milevsky and Young ( 2007 annuities in-
stead of life insurance contracts are added to the asset mix.
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All these models use time-varying but deterministic mortality rates. One of the
rst authors to study optimal consumption strategies when mortality rates are
stochastic is Menoncin (2008. He solves the Hamilton-Jacobi-Bellman equa-
tion associated with the optimization problem of an investor who is exposed
to a stochastic mortality rate while allowing for a general speci cation of the
asset price dynamics. A longevity bond is available in the economy to mitigate
the effects of this risk. Blanchet-Scalliet et al. 2008 allow the conditional dis-
tribution function of an agent's remaining time-horizon to be stochastic and
correlated to asset returns. To get closed form expressions, the rate which de-
termines the random time at which the investor must liquidate the asset port-
folio is allowed to become negative with positive probability. See Maurer ( 201J)
for another example of markets where mortality rates are correlated with as-
set returns. Huang et al. (2012 compare the optimal consumption strategy for
an agent with a deterministic versus a stochastic mortality rate in a market
where only the money market account is available for investment. They show
that, compared to the deterministic case, agents should increase or decrease
their initial consumption in the stochastic case, depending on whether their
constant risk aversion coef cient makes them more or less risk averse than an
investor with a logarithmic utility function. In more recent work Shen and Wei
solve an optimal consumption and asset allocation problem in a general diffu-
sion framework under the premise that an exponential integrability condition

is satis ed. Guambe and Kufakunesu ( 2015 generalize these results to Lévy
processes.

As an extension of these results we provide conditions that guarantee exis-
tence of an optimal consumption strategy in a market where rates follow CIR
dynamics. We will thus model mortality by a stochastic process, which will al-
most surely stay positive at all times. Af ne mortality rates lead to analytically
tractable survival probabilities which remain smaller than one, as was noted
earlier in work by Bifs ( 2005 and Schrager 2009; see also Dahl 004. We
include both nancial assets and survival bonds in the asset mix and allow a
stochastic market price of mortality risk. The optimal consumption and invest-
ment strategies are derived in semi-closed form and we show that the hedging
demand in our model is bounded. The impact of stochastic mortality on initial
consumption is characterized in terms of the risk aversion coef cient.

The existence of a solution to the problem studied in the present chapter de-
pends on the asymptotic behaviour of the utility function for large values of
wealth and the existence of moments of the state-price density. It was noted in
Korn and Kraft ( 2004 and Kraft (2009 that not all moments of the state-price
density in a model based on a CIR short rate may be well-de ned. Therefore
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the present chapter takes a different approach than the one in Shen and Sherris
(2014 and Menoncin and Regis (2015, since we want to characterise explicitly
under which conditions optimal strategies exist. By assuming that the market
prices of risk are proportional to the square root of the short rate and the mor-
tality rate (with a time-varying proportionality coef cient) we can derive such
conditions by analyzing the existence and uniqueness of bounded solutions
for certain inhomogeneous Riccati equations. Notice that our results are not
a special case of Shen and SherrisZ014 and Shen and Wei or the extension
of these results in Guambe and Kufakunesu (2015. The analysis in these pa-
pers relies on an exponential integrability condition which is not satis ed in
general for our model.

The remainder of this chapter is organized as follows. Section 2.2 introduces
the model for the economy. In Section 2.3 the investment problem is formu-
lated and the main result of the chapter is presented. Section 2.4 provides
a characterization of the Laplace transform of a Cox-Ingersoll-Ross process
which is needed to prove the main result. The proof of the main result is given
in Section 2.5. The economic implications of the model are discussed in Sec-
tion 2.6. Section2.7 concludes.

2.2 the model for the economy

In this section we will construct a complete nancial market in which asset
returns, interest rates and mortality rates are uncertain. Let (W,G,P) be a
probability space on which a three-dimensional standard Brownian motion
W(t) = (Wi (t), Wa(t), Ws(t))®and an exponentially distributed random vari-
able Q are de ned. We study the optimal investment and consumption strat-
egy of an investor during the timespan [0,T], for some 0 < T < ¥, and
we allow for the possibility that the investor does not survive until  T. Let
fF (t),t 2 [0,T]g be the P-augmentation of the Itration generated by the
process W. The exponential random variable Q is taken to be independent
of F(T).

To model the time of death of the investor we introduce the nonnegative, G-
measurable random time
Zy
t =inf t O: . [ (uydu Q , (2.2.2)
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in which the so-called mortality rate 1 (t) follows a Cox-Ingersoll-Ross process,
that is,
Zy Zy 9 —
[(t) = o+ . (mp(u)  kal (u)) du+ . X2 | (u)dWy(u) . (2.2.2)

The constants| g, ko, X, and nmp are assumed to be bounded and strictly pos-
itive, and mp is a deterministic, continuously differentiable function on [0, T].
The extended Feller condition®

2mp(t) x5,  forall t2[0,T], (2.2.3)

ensures that the mortality rate is strictly positive almost surely.

Since Rél (u) du is F (t)-measurable and Q is independent of F (T), the sur-
vival probability of the agent satis es
z t
F(t) = P[t>tjF({)] =P I (uydu< Q F(t)
Z, °
= exp . | (u)du . (2.2.4)

To nance his/her consumption and long-term wealth objectives, the agent
can invest in a number of assets: a stock, a zero-coupon bond, a longevity
bond and the money-market account.

The value b of the money market account, based on the continuously com-
pounded stochastic short rate r, satis es

Zt
b(t) = 1+ . b(u)r(u)du.

The short rate is assumed to follow a Cox-Ingersoll-Ross process, i.e.
Z Zy g _—
r) = ro+ (m(u) ker(u))du +  xg r(u)dwy(u), (2.25)
0 0

in which the constants rg, k;, X; and my are bounded and strictly positive,
and m is a deterministic, continuously differentiable function on [0, T]. By
assuming that

2m(t) x2, fort2[0,T], (2.2.6)

we enforce that the short rate also almost surely remains strictly positive.

1 See Theorem4.2 in Maghsoodi (1996.

13
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Given S(0) > 0, the stock price Sis assumed to follow the dynamics
z t z t

S(t) = S(0)+ my(u)S(u)du+ sg(u) S(u)dW(u) ,
0 0

in which
q___
ms(t) = r(t) + ss(a(t)®,  ss(t)=( xar r(t),0, xsr),

where Xz is a strictly positive constant, and

q_—
q(t) = yi)x,tor(t), yat)xt 1), ys(t)xgt

with r 2] 1,2 and 7> = 1 r2 The market price of interest rate risk g (t)
is thus assumed to be proportional to the square root of the short rate (with

a time-varying proportionality coef cient) and the market price of mortality
risk gu(t) is taken to be proportional to the square root of the mortality rate.
The deterministic scaling functions y;, with i = 1,2, 3, are required to be con-
tinuous and bounded on [0, T].

A zero-coupon bond which pays one unit of currency at its expiration date T,
is available for trading in the economy. We assume  that the expiration date of
the bond lies beyond the investment horizon of the agent, i.e. T; > T. The price
processP(t, T;) of the zero-coupon bond at an earlier time t T, satis es, see
for example Filipovic ( 2009 Prop. 5.1),
Z t Z t
P(t,T,) = P(0,Ty)+ . P(u, T1)mp(u)du + . P(u, T1)sp(u, T1)dW(u) ,

in which

q__
mp(t) = r(t) + sp(t)a()®,  sp(t) = ( xaBy(t,Ta) (1), 0,0,

This assumption is required to prevent that the volatility of the bond tends to zero near T
which would lead to a singularity in the optimal asset allocation. For a discussion of the case
T = T, the reader is referred to Bielecki et al. (2005. Instead of a long-term bond we could
alternatively introduce a “rolling bond' as a tradeable asset in the economy. This corresponds
to a self- nancing strategy which continuously invests in a bond with xed time to maturity

T, > 0. Using results in Rutkowski ( 1999 it can be shown that the price process PR( ,T,) of a
rolling bond satis es

Zy Zy q_
PR(t,T2) = PR(0,T2)+  PR(u,T)r(u)du x1By(u,u+ To) PR(u, T)  r(u) dWi(u),
0 0

in which By is the solution to Eq. (2.2.7).



2.2 the model for the economy

and the bond duration B; satis es the differential equation
8
TBi(t, T) + (ki ya(t)) Bu(t, To)+ 3x2By(t,T)2 = 1, 0 t Ty,
" By(T1, Ty) = 0.
(2.2.7)

The economy that we wish to study permits agents to mitigate longevity risk
via survival bonds 2. Survival bonds are nancial securities pa)f_'wg, at their ex-
piration date T4, an amount proportional to F(Ty) = exp( 0T1| (u)du), the
expected fraction of survivors at time T, among individuals in a (large) pop-
ulation with a common mortality rate process | . Such bonds can be thought
of as insurance products; they can be used by investors to hedge uncertainty
about future survival probabilities. The price process F(,T;) of the survival
bond satis es
z, z,
F(t, T1) = F(O,Ty) + . F(u, Ty)me(u) du + . F(u, T1)sg(u)dW(u), (22.8)

where

me(t) = r(t) + se(t)a(t)®,

and

q — q —
se(t) = ( xaBy(t, T1) r(t), x2Ba(t, T1) [(t), 0).

The function B,( , T1) solves Eq. £.2.7), and By( , T1) is the solution to
8
TBo(t, T) + (ko ya(t)) Bo(t, Ti) + 3x3Bp(t,T1)2 = 1, 0 t Ty,
© By(T,Ty) = 0.
(2.2.9)

We will show later on in Remark 2.5.2 that this indeed implies that F( ,T;) is
an asset price process which replicates the survival fraction at time Ty, i.e. that
F(T1,T1) = F(Tw).

The investor continuously adjusts his/her portfolio of assets in order to achieve
a consumption and terminal wealth pro le that is optimal in a sense that

For a discussion and overview of trading in longevity instruments the reader is reffered to
Blake et al. (2013.

15
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will be de ned shortly. The vector p(t) = (p1(t),p2(t),ps(t)) denotes the
amount invested, at time t 2 [0, T~ t], in zero-coupon bonds with maturity
Tq, survival bonds maturing at T, and stocks, respectively. The remaining
wealth po(t) is invested in the money-market account. This portfolio repre-
sents the savings of an agent who starts with initial wealth x > 0 at time
= 0. The nonnegative F (t)-progressively measurable process c, satisfying

OT c(u)du < ¥ a.s., represents the instantaneous consumption of the agent.

The wealth process X*¢P corresponding to an asset allocation p, a nonnega-
tive consumption process c and initial endowment x > 0, is given by

z Z z
XXeP(t) = x otc(u)d“’r otp(’(“)dbb((uu)) * ot l(u)m
v dR(U,Ty) L Zt o dS(u)
+ . pZ(U)F(TTll) + 0 pS(U) S(U) .

Expressed in terms of units of the money market account the wealth process
satis es

x*ep(t) _ “reu) % tp (u)
b - > b(v) u+ , WS (u, Ty) dwW(u)+ q(u)du
(2.2.10)
where
S (t,Ty) = (sp(t),se(t),ss(1)°. (2211)

Remark 2.2.1. Due to the extended Feller conditioris23) and 2.2.6) the volatility
matrix (2.2.11) is nonsingular almost surely fort T.

In order to exclude asset allocations leading to in nite wealth in nite time
we restrict our attention to the subset of F (t)-progressively measurable asset
allocations p satisfying

Zt
po(t) + pa(t) + pa(t) + pa(t) r()dt < ¥ as, (2212
Z7
p()S (t,Ty) 2dt < ¥ as., 2.2.13
and
Zt

p(t)S (t,T)q(t)? dt < ¥ as., (2.2.14)
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An asset allocation for which conditions ( 2.2.12), (2.2.13) and (2.2.14) are met
will be called a portfolio process.

In the subsequent sections, we will formulate the investment and consumption
optimisation problem and characterise its solution.

2.3 the optimal investment and consumption problem

In Section 2.2 we introduced a nancial market in which the short rate and the
mortality rate are both stochastic. In this section we will de ne an optimal in-
vestment and consumption problem for an investor whose remaining lifetime
is uncertain.

De nition  2.3.1 (Main problem) . Let x> 0 be an amount of initial capital and let
T 2 ]0,T4[. We de ne the value function of the portfolio and consumption plan max-
imizing utility from consumption and terminal wealth on an uncertain time horizon
as
Z T/\t
V(x) = sup E Ug(c(t))dt+ Ua(XP(T) Lti5gg »  (23.2)
cp2a O

in which, for certain p2 ( ¥ ,1) nfOgandU 2 [0,¥ ),

xP xP
Ui(x) = — and Uy(x) = U—, (2.3.2)
p p
or when p= 0,
Ui(x) = logx and Uy(x) = Ulogx, (2.3.3)
and where
A (c,p) is measurable w.r.t. the collecti¢f (t)) 201,
satis es Egs.2.2.12) — (2.2.14), ¢ 0, and X*¢P 0
denotes the set of admissible strategies. O

The above de nition of admissible strategies ensures that ROT c(u)du< ¥.In-
deed, since wealth is required to be nonnegative on the one hand, and almost
surely nite on the other hand, see the de nition of a portfolio process in
Egs. 2.2.12)-(2.2.14), it follows that the amount of wealth available for con-
sumption is almost surely nite. Moreover, since for every admissible (c,p)
the discounted gains are bounded from below, i.e.
Z
P b(lt) XXCP (1) + Ot c(u)du 0 =1,
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the de nition of admissibility excludes doubling strategies on a nite time
interval, see Karatzas and Shreve (1998 Def. 1.2.4).

The setA of admissible strategies is not empty and contains a strategy which
yields more than a utility of ¥, soV(x) > ¥ for all x > 0. Indeed,
consider the strategy which allocates all initial wealth x > 0 to the money-
market account, and continuously consumes wealth, at a rate of %x/ T per
unit time. This strategy is admissible since Ul(%x/ T) > ¥ forall t 2 [0,T]
and Uy(X*CP(T)) Ug(%X) > ¥,

Using a dual approach, see for example Cox and Huang (1989 and Karatzas
and Shreve (1998, we will solve the problem from De nition  2.3.1. The follow-
ing theorem is a direct implication of Propositions 2.5.8 and 2.5.9.

Theorem 2.3.2 (Main result) . Assume that the scaling functions for the market price
of risky;, i = 1,2 are analytic o0, T]. Then the problem from De nitior2.3.1 has

a solution which is unique up to almost-everywhere equivalence wherOpWhen

p 2 ]0, 1 this is still the case if the parameters of the short rate and mortality rate
processes satisfy

i 4+ Py
San(l)r}] Ki+ 1 IOy,(s) >0 (2.3.9)
fori= 1,2and
2 BRYA
plki yimn)? + Ume Uam” ) 2 op2 (235)
2 . \2
pllc yomn)? + U2melzmel] < B+ 24, (239
where
Yimin = min yi(s), (Y7 max = Sgw[g%]yi(S)z-
The optimal wealth process X satis es
Rt
d XM+ odwdu %W |y ST
X(1) ) T P T
dF(t, T1) ds(t)
+ hy(t) LTy + h3(t)ﬁ :

in which the observablguantitiesh;, i = 0, ...,3 de ned in Eq. £.5.35), represent
the fraction of wealth invested in each of the asset classes. Moreover, the optimal
strategy comprises consumption at the raf€) = X(t)/ n(t) at each time t during
the life[0,t ) of the agent, where n, de ned in EQ.%.22), is an observable process.

4 A variable is said to be “observable' if its value at any time tin [0,T] is completely determined

by current and historical prices of tradeable assets at that time.
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The expression for the optimal asset allocation in Theorem 2.3.2 is explicit up
to the solution of a Riccati equation. In the special case where the parameters
of the short rate and the mortality rate process are (piecewise) constant, these
Riccati equations admit a closed-form solution, which is given in Lemma 2.4.4.

24 the laplace transform of a cir process

To prove our main theorem, we rst derive properties of the Laplace transform

of an integrated Cox-Ingersoll-Ross process which is scaled by a bounded de-
terministic function h. These results will facilitate the computation of semi-
closed form expressions for the optimal consumption and investment strate-
gies and they enable us to obtain explicit conditions under which the invest-
ment problem from Section 2.3 has a unique solution.

We start by establishing in Lemma 2.4.1 that, under appropriate conditions, the
Laplace transform of an integrated Cox-Ingersoll-Ross process on a nite time
interval has an af ne representation. A well-known application of this result

is the pricing of bonds in a CIR short rate model, which corresponds to the
choiceh 1inLemma 2.4.1. We are however interested in the case whereh is
not constant and possibly negative. Moreover, we will not constrain the mean-
reversion speedk to be nonnegative. We thus extend results in Pitman and Yor
(1982, Kraft (2003, Wong and Heyde (2006 and Gnoatto and Grasselli (2014
to the case of time-varying parameters and bounded, but possibly negative,
mean-reversion speed.

Lemma 2.4.1. Let h,k, mand x be bounded and continuous functiofT] ! R
satisfyingm(t) Oandx(t) > OforO t T. Suppose that r follows a Cox-
Ingersoll-Ross process
Zy Zy q — _
r(t) = ro + (m(s) k(s)r(s))ds + x(s) r(s)dw(s), (2.4.2)
0 0

in which W is standard Brownian motion andyris a strictly positive constant. For
a2Rand0 t T, considerthe Laplace transform

Z7
g(t,T,x) = E exp ar(T) h(s)r(s)ds r(t) = x . (2.4.2)
t
If the Riccati equation
B(t,T) = L(t,B(t,T)), ot T,

B(T.T) = a, (24.3)
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in which
L(t,x) = K(t)x+ %XZ(t)x2 h(t) | (2.4.4)
as well as the differential equation
TAGLT) = mOBLT), 0 t T, 245
A(T,T) = 0,

have bounded solutions(AT) and B , T), then the Laplace transforn{igT, r) has
an af ne representation

gt T.r) = e A(tT) B(tT)r (2.4.6)

The previous lemma provides suf cient conditions for niteness of the Laplace
transform, but it is shown in Korn and Kraft ( 2004 Prop. 3.2) that in the special
case where h(t) = h for some h < 0, there exist constantsmand x, for any
given constant mean reversion speed k, such that the Laplace transform in
Lemma 2.4.1 is in nite. Conversely, given a set of constant CIR parameters
there is a number h < 0 such that the Laplace transform in Lemma 2.4.1 with
h(t) = hisin nite.

Before proving Lemma 2.4.1, we need the following result which, for the case
of nonnegative mean-reversion speed, is due to Shirakawa (2002. We present
a different proof, and we extend the result to a bounded, possibly negative,
mean-reversion speed.

Lemma 24.2. Letf : [0,T] ! R be a continuous and bounded function and let
the process r be de ned as in Eg.4(1). Assume thaim k and x are continuous and
bounded functions and that(t) > Oandn{t) O0forO t T. Then the stochastic
exponential

z

t q — _ z
Z(t) = exp 0f(s) r(s)dw(s)

Otf 2(s)r(s)ds (2.4.7)

NI =

isamartingale fo0 t T.

Proof

First we show that, without loss of generality, we may assume k > 0. Sincek
is bounded we have that for all t 2 [0,T], k(t) > m for some m > 0. De ne
e(t) = e Mr(t). It follows from Itd's lemma that

de(t) =  me Mr(t)dt+ e mtdr(t)q
= () R(O)r(t) dt+ K1) r()dW(t)
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where B(t) = m(t)e M, k(t) = (k(t)+ m)e ™ > 0 and &t) = x(t)e M are
all bounded and continuous on [0, T]. Hence e(t) is a CIR process with strictly
positive mean-reversion speed. Observe that

q_— e J—
dz(t)/ z(t) = f(t) r(t)dw(t) = £(t) e(t)dw(t),

in which €(t) = f (t)e%mt is a bounded function on [0, T]. It thus remains to
prove the result for k > 0.

Suppose that there exists aq < 0 such that, for every u 2 [0, T], the differential
equations

8
SHB(LU) = B(Lu) kO+ pEMBLY) L 0t ou,
" B(u,u) = q,

and
8
fﬂtA(t,U)= mtB(tu), 0 t u, (2.4.9)
" A(u,u) = 0,

have continuously differentiable solutions that are bounded uniformly in u 2
[0,T]. We will prove later that there indeed exist solutions to Egs. ( 2.4.8)
and (2.4.9) with the required properties. For xed u 2 [0,T] dene £(t,x) =
e AltW) BLWX Applying Itd's lemmato § := £t,r(t)) yields

df = [ TA(t,u) fB(t,u)r(t)]fdt B(t,u)fdr(t)+ %B(t,u)zﬁdh,rit.

Substituting the dynamics of r we obtain

) |
d; = quB(tu) + K(1)B(t,u) + ;xz(t)B(t,u)zl () dt
h | q_
QALY+ MOBLY dt B(Lu)x(t)  r() W ()
q —

B(t, u)x(t) r(t) dw(t) .

We thus nd that the process f = f(t,r(t)) is a nonnegative local martingale,
hence a supermartingale. Consequently,
h i h i
E edW = g g £ = e AW BOUWr (24.10)
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From the uniform boundedness of A(,u) and B( ,u) in,u 2 [0,T] we conclude
that there exists a nite constant C such that E e 91 Cforall u2 [0,T].

Following Revuz and Yor ( 1999 p. 338), we will now use the bound Eq. ( 2.4.10)
to show that the process Z, de ned by Eq. (&.4.7), has constant expectation.
Write Z(t) = E(z W)t ®inwhich z(t) = B(t) e(t). Since® is bounded, there
exists a constantM < ¥ suchthat jB(t)] M for0O t T.We have, when
0< #< ¢ M2 that

h i
E &7V c, forall v2][0,T].

Fixanyt 2 [0,T]andtake 0 < r < s< tsuchthat#< s r < 2#ift #
and s r =t < #otherwise. Let £(v) = z(v)L<y<s be a truncation of z. By
Jensen's inequality we have

i z
£(v)2dv E L Cas nBwygy

S I r
z h

l S
= - E
S r r

thS
E e«

i
ex(s NEW) gy C.

Since £ satis es Novikov's condition it follows that
B h - i _ _
1= E(8 W)= E E(Z2 W)qjF, = E[E(z W) E(z W)(jF(] .

The tower rule for conditional expectation yields
h h ii

E[E(z W){] EhE(Z W), s nE E(z W)/ E(z W) (s niFt (s 1)
i

E E(z Vv)t (s

By iteratively applying the above equation we obtain E [E(z VV)t] = 1, that is,
the processZ has constant expectation. ButZ is a nonnegative local martingale,
hence a supermartingale. It follows that Z is a true martingale.

The nal step is to establish that there exists some g < 0 such that Egs. £.4.8)
and (2.4.9) admit, for all u 2 [0, T], continuously differentiable solutions that

are bounded, uniformly in u 2 [0,T]. From Picard-Lindelof, see Teschl (2012
Thm. 2.2), and the local Lipschitz continuity of the righthand side of Eq. ( 2.4.8),

5 We use the following standard notation: Z = X Y meansdZ = XdY with initial yalue for Z
equal to zero unless speci ed otherwise; and Z(t) = E(X); solves Z(t) = 1+ OtZ(s)dX(s)
with initial value one.
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we know that there exists, for every u 2 [0,T], a unique, continuously dif-
ferentiable solution B( ,u) to Eq. (2.4.8) on an open interval (u®u]. Suppose
that (u® u] is the largest interval on which a solution to Eq. ( 2.4.8) exists.

Since B(t, u) satis es Eq. (2.4.8) it cannot change sign, hence

B(t,tuy 0, t2(ulu],
due to the boundary condition B(u,u) = g < 0. This establishes an upper
bound for B( ,u). De ne

Ko := 2kmin/ (**)max > 0,

in which kmin = infg s Tk(s) > 0 and (x?)max = Sup, ¢ 1X(s)? < ¥. For
B(t,u) 2 ( Kp, 0] we have

KO+ SEMBLY)  Knin()+ 50DmaBL ) 0,

and consequently
B(t,u) = B(t,u) k(t)+%x2(t)B(t,u) 0.

It follows that if B(t,u) startsin ( Kg, 0] at time u, then its trajectory will stay
in ( Ko, 0] forall t2 (u%ul.

SinceB( ,u) is bounded on (u®u]when q2 ( Kg, 0], both a= limsup s#0B(s u)
and b = liminf g,0B(s,u) exist and are nite. Suppose that a> b. There exist
sequencesa, # u®and b, # u®with B(a,,u) ! aand B(bn,u) ! b. There also
exists anL 0 such that jB(t, u)(k(t) + 3x(t)?B(t,u))j L forall t 2 (u%u]
because of the continuity of x and k. But then jB(b,,u) B(an,u)j Ljbn anj
which gives a contradiction for n! ¥ .Hencea= band

E#TO B(s,u) , (2.4.11

exists. We can thus apply Picard-Lindelof again and extend the interval of
existence beyond (u®u]. This contradicts the assumption that (u®u] is the
largest interval of existence. We conclude that if g 2 ( Kg, 0] then B( ,u) is
continuously differentiable on [0,u] and

Ko < B(t,u) 0, t2[0,u]. (24.12
Moreover,

Z, Zq
0 A(t,u) = t m(s)B(s,u)ds Ko . m(s) ds, (2.4.13
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so we also have that A( , u) is continuously differentiable on [0, u] and bounded
by a constant which does not depend on u.

Choosing any q2 (Ko, 0] thus ensures the existence of bounded and contin-
uously differentiable functions A( ,u) and B( ,u) satisfying Egs. (2.4.8) and
(2.4.9) on [0,u], and the bounds (2.4.12) and (2.4.13) hold uniformly for all u 2
[0,T]. O

Using Lemma 2.4.2 we can now proceed to establish the af ne representation
of the Laplace transform (2.4.2) and prove Lemma 2.4.1.

Proof of Lemm&.4.1.

By assumption of the lemma there exist bounded functions A(,T) and B(,T)
satisfying the Riccati equations (2.4.3) and (2.4.5) on the interval [0,T]. De ne

f(t,x) = e RS h(s)r(s)ds A(tT) B(LT)x
and observe that
f(T,r(T)) = e &M RoTh(S)r(s)ds'
If the process f(t,r(t)) is a martingale, we have
E[f(T.r(T)) j Fedd = f(tr(1)) .
so it follows that

Ry i R,
E e &(T) o h(9r(s)ds Fi = e o h(9r(s)ds A(t,T) B(t,T)r(t)’

or, equivalently,
g(t, T,r(t)) = e AGT BEDIH

We conclude that, if f(t,r(t)) is a martingale, then the Laplace transform has
the af ne representation as stated in the lemma.

Applying Ité's lemmato f;:= f(t,r(t)) yields
dfi = [ h(t)r(t) A T) TeB(t, T)r(t)] fr dt
B(t, T) fudr(t) + %B(t,T)thd i,

Substituting the dynamics of r we nd

df; h 1 2 2i
T = h(t) B(t,T)+ k(t)l?)(t,T)+ éx (t)B(t, T)< r(t)dt

h q_—
AL, T) + m(t)B(t,T)I dt B(t, T)x(t) r(t) dW(t).
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Hence, if B(, T) solves the Riccati equation (2.4.3) and A( ,T) satis es (2.4.5)
then f; = f(t,r(t)) is a martingale provided that the local martingale solving

df; q — _
= BETXW ) aw() (2.4.14)

is a true martingale. This follows from Lemma 2.4.2 and the assumption that
B(,T) and x(t) are bounded. O

In order to apply Lemma 2.4.1 we need conditions ensuring existence of
a bounded solution to the inhomogeneous Riccati equation (2.4.3). In Lem-
mata 2.4.5 and 2.4.6 we will provide such conditions for the case where x(t) =
x for some x 2]0,¥ [. First we need the following comparison result which will
be used to extend a local solution of a Riccati equation to a solution on the
interval [0,T].

Lemma 24.3. Let G: [0,¥[ R ! R be afunction which is locally Lipschitz in its
second argument. Consider, foEt[To, T], the differential equation

Tey(t) = G(t.y(1) ., y(T)=0,

and let (t) and At) be bounded functions satisfying the differential inequalities
Tex(t)  G(tx(1)), x(T)=0,

and
fiz(t)  G(t,z(t)), z(T)= 0.

Then4t) y(t) x(t) on[T°T].

Proof See Walter (1998 p. 96). O

The following lemma provides an explicit solution to the Riccati equations
(2.4.3)-(2.4.5) for the case where the functions h and k are constant. Related
results appear in Kraft (2003 and Maghsoodi (1996.

Lemma 2.4.4. Suppose thak(t) = x, k(t) = k, mt) = mand h(t) = h for some
x,k,mh 2 R such that

2x%h < K2, (2.4.15)
and

k+a> 0, (24.16)
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p _
where a= = k2+ 2hx2 . Then the (real-valued) solution of the Riccati equations
(2.4.3)—(2.4.5) is given by

! I#
_ m 1 ne &T Y
A(t,T) = 2 (k a(T t) 2log —1 , (2.4.17)
— 1 1
B(t,T) = 2h k+ acoth > aT t) , (2.4.18

andn = (k a)/ (k+ &) . The functions A ,T) and B, T) are bounded and are
continuously differentiable with bounded rst-order derivatives.

Proof

It is straightforward to verify that A and B solve Eq. (2.4.3) and (2.4.5). Observe
that condition ( 2.4.15) ensures that A and B are real-valued. Sincex 7! coth(x)
is decreasing and bounded from below by 1 on ]0,T], it follows that B is
monotone and bounded on [0, T]. Condition (2.4.16) implies that n< 1 soA is
also bounded on [0, T]. Since A(,T) and B( ,T) satisfy Eqg. (2.4.3) and (2.4.5),
it follows that their rst-order derivatives are continuous and bounded. O

Sethyin = ming s 1h(s), hmax = Maxg s 1 h(s), and kyin = ming s 7K(S)
which is justi ed since since h and k are bounded. Consider the family of
Riccati equations

i L(tu) = Kmin LG U)+ 33 L W2 min(0, hyin) , £ 2 [0,u],

ju(uu)=0
(2.4.19
and the family
fitj u(t,u) = Kminj u(t,u)+ %X_zj u(t,u)?  max(0, hmay) , t2 [0,u],
ju(uu) = 0,
(2.4.20

both indexed by u 2 [0, T]. The next lemma establishes a lower bound and an
upper bound for solutions of the Riccati equation ( 2.4.3) for the case where
a = 0 and x(t) = x for some x 2]0,¥ [. Note that we explicitly allow for
the possibility that the source term h(t) of the Riccati equation (2.4.3) changes
sign.
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Lemma 2.4.5. Suppose that h is bounded and either equals zero or changes sign
nitely many times, and that

q E—

If on the interval (TC T] the function B, T) is a solution to the Riccati equation
(2.4.3) with a= 0andx(t) = x for somex 2 ]0,¥ [, then

jutT) BT ju(tT),
fort2 (T2 T].

Proof
Condition ( 2.4.21) implies that Eqgs. (2.4.15) and (2.4.16) are satis ed for the
values h = hmin and K = Kmin. Indeed, h > 0 implies (2.4.15) is trivially satis ed

hile k+ a= k+ k2+2hx2 > k+jkj 0.1fh Othenk+ a= k+

k2+ 2hx2 Kk > 0 so (2.4.16) is also satis ed and (2.4.15) is satis ed by
construction. It thus follows from Lemma 2.4.4 that the solutions j | (t,u) and
j u(t,u) to the Riccati equations (2.4.19) and (2.4.20) exist and are bounded
on[O,ulforall0 u T.

If B(,T) changes sign att, then {;B(t,T) = h(t). Hence on intervals where
h(t) does not change sign,B( , T) can change sign only once. Since, by assump-
tion, the function h(t) changes sign only nitely many times, it follows that

B( , T) changes sign only nitely many times. Therefore we may partition the
interval (T T]into a nite number of subintervals

(to,ta], (to,t2], ..., (tn 1.tN],

with tg = TO ty = T and such that B(t;, T) = 0 while the function B(,T) has
constant sign on each of these subintervals.

Take 1 i N and consider the interval (t; 1,tj]. Assume that B(,T) is
negative on (t; 1,ti]. By Eq. 2.4.19) we have that j | (t,t;) is also negative on
that interval, so

Tej c(tt) L (tjo(tt), (24.22)
with L as de ned in Eq. (2.4.4), while
TB(t,T) = L(t,B(t,T)), (2.4.23)

for t 2 (t 1,t] and B(t,T) = j _(t,t;) at the endpoint t = t;. Hence by
Lemma 2.4.3 the solution B(t, T) is bounded from below by j (t,t;) on (t; 1,ti].
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Note that L is locally Lipschitz in its second argument. We also see that
j L(t,T) is decreasing in T by (2.4.18), so it follows that

jut T jutt) B(t,T) O,

fort 2 (t 1,tl

Now consider the case where B(,T) is positive on (t; 1,tj]. We have that
j U (t,ti) 0 by (2.4.20) SO

ﬂtj U(tvti) L (t!J U(tvti)) ) (2424)

for t 2 (t; 1,tj]. Hence by Lemma 2.4.3 the solution B(t, T) is bounded from
above by j y(t,tj) on (tj 1,ti]. Sincej y(t, T) isincreasingin T, see Lemma2.4.4,
it follows that

0  B(tT) jultt) jult,T),

fort 2 (ti 1’ti]-

Since j (1, T) 0 and j y(t,T) 0 on all intervals (t; 1,tj] we see that
jL(t,T) B(t,T) ju(t,T) on all these intervals, which proves the result as
stated. O

The following lemma establishes conditions under which the Laplace trans-
form Eq. (2.4.2) has a nite-valued solution.

Lemma 2.4.6. Suppose thai(t) = x for somex 2 ]0,¥ [. If the conditions of
Lemma2.4.5 hold, then the (unique) solution(B, T) to the Riccati equation

TB(t,T) = L(t,B(t,T)) , ot T,

24.2

B(T, T)= 0, ( &
in which L is de ned as in Eq.4.4.4), exists and is bounded d®,T]. Moreover
B(t, T) is continuously differentiable anfi B(t, T) is bounded for 2 [0, T].

Proof

If we can show that a solution B(t,T) exists and is bounded for all t 2 [0,T],
then we immediately have that ;B(t,T) is bounded for all such t due to
Eq. (2.4.25).

The righthand side of the Riccati equation ( 2.4.25) is continuous (since h and k
are continuous) and locally Lipschitz continuous in the second argument with
a Lipschitz constant which does not depend on time. From Picard-Lindelof,
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see Teschl 012 Thm. 2.2), we know that there exists a unique solution B( ,T)
to the Riccati differential equation on the interval (T9 T] for some T9< T.

It follows from Lemma 2.4.5 that B(,T) is bounded on (T®T]. Hence, by
arguments similar to those used in the proof of Lemma 2.4.2, the interval of
existence can be extended to[0, T]. O

25 the optimal consumption and investment strategy

In this Section we will prove Theorem 2.3.2. First, to show that the market
introduced in Section 2.2 does not admit arbitrage, we will construct an equiv-

alent measure P such that all assets, expressed in units of the money-market
account, are B-martingales. We can construct such a measureP using the likeli-
hood process de ned by the Doléans-Dade exponential of the market price of

risk, as the next lemma shows. Note that Novikov's condition is not satis ed

in general for this stochastic exponential, see Kraft (2003 p. 59).

Lemma 2.5.1. The stochastic exponential
VA Z

t 1=t ..
Zo(t) = exp q(u)dw(u) 3 ja(u)ij®dy (25.1)
de nes a Radon-Nikodym derivative and the associated measure
P(A) = Ep[Zo(T)1p], foral A2 F (T), (25.2)

is a martingale measure for the economy li-discounted asset prices are martingales
under this measure.

Proof Using Lemma 2.4.2 together with the boundedness of the functions

t 7" xiBj(t,Ty), i,j = 1,2, andt 7! y;(t)/ x;, i = 1,2, it can be shown that
b-discounted prices of tradeables are P-martingales. A detailed proof is given
in Section 2.8. O

From Lemma 2.5.1 we conclude that the economy does not admit arbitrage;
and it follows from Remark 2.2.1 that the economy introduced in Section 2.2
is complete so that the martingale measure de ned in Lemma 2.5.1 is unique,
see Karatzas and Shreve {998 Thm. 1.4.2, Thm. 1.6.6. and Prop. 1.7.4).

Remark 2.5.2. From a standard result in arbitrage theSryhe price of a survival
bond, which pays the amouR(T;) at time T, is given by
h i

F(t,T1) = b(t)Ep b(Ty) 'F(Ty) F(t) . (2.5.3)

6 See for example Karatzas and Shreve 1998 Prop. 2.2.3).
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The survival distributionF is bounded, hence we may apply the Feynman-Kac theo-
rem’ to express the price of the survival bond in terms of the solution to the Riccati
differential equation4.2.9). We conclude that the price proce22) of the survival
bond coincides with the replication cost of its payoff. O

Applying Ité's lemma to the product of the state price density H(t) = Z(t)/ b(t)
and the wealth process X*¢P vyields, by Egs. (2.2.10) and (2.5.1),
z t
H(t)X*P(t)+  H(u)c(u)du
° z, (2.5.4)
= x+ H(UIS (u,T)p(u)  X*°P(u)g(u)]Bw(u),
0

for O t T. The de nition of admissible strategies requires the wealth
process and consumption to be nonnegative. Consequently every admissible
strategy (c,p) satis es the budget constraint
Zt
E H(T)X*SP(T)+ . H(u)c(u)du X . (2.5.5)

Indeed, since the lefthand side of Eq. (2.5.4) is nonnegative if (c,p) 2 A , while
the righthand side is a local martingale, it follows that the righthand side of
Eq. (2.5.4) is a supermartingale. Taking expectations in Eg. (2.5.4) thus leads to
the budget constraint (2.5.5); this inequality will play an essential role in the
veri cation of the candidate optimal strategy in the proof of Lemma 2.5.4.

The stopping time t, which models the time of death of the investor, is not
adapted to the ltration F (t) since it depends on both the mortality rate and
the exponentially distributed random variable Q. Using iterated conditioning
the following alternative representation of the value function can be estab-
lished.

Lemma 2.5.3. The value function equals
Z1
V(x) = sup E Uq(t, c(t))dt+ Up(XXCP(T)) (2.5.6)
(cp)2A 0
in which Uq(t,x) = F(t)U1(x) and Ux(x) = F(T)U>(x).

Proof See Section2.8. O

The following lemma, the proof of which is adapted from Karatzas and Shreve
(1998, provides conditions ensuring that the problem from De nition  2.3.1

7 See Karatzas and Shreve 1991, Thm. 5.7.6).
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has a unique solution. Let 11:[0,T] (0,¥]! [0,¥) and I,: (0,¥]! [0,¥),
de ned by

h(ty) = FOTPyP T and  Iy) = YRT)TPyrt,  (257)
with Y = Uﬁ, be the inverses of the marginal utility functions ¢ 7! fcU4(t,c)
and x 7! TxUx(x) respectively.

Lemma 25.4. Let x > 0 be an amount of initial wealth. There exists an optimal
strategy(c,p) 2 A for Problem2.3.1 if there is a ¥x) 2 [0,¥ [ such that

w(0,v(x)) = x, (2.5.8)
where
1 4T
w(ty) = WE . H&N(syH(s)ds+ H(T)I(yH(T)) F (1)

The optimal consumption strategy ¢ and optimal wealth process X are given by
c(t) = I1(t,v(x)H(1)) , (2.5.9)
and
X(t) = w(t,v(x)) . (2.5.10
If V(x) < ¥ then the optimal strategy is unique up to almost-everywhere equivalence.

Proof

First we will construct an investment strategy p such that the wealth pro-
cess X*CP with consumption c as in Eg. (2.5.9), replicates the (nonnegative)
candidate optimal wealth process Eq. (2.5.10) and, in particular, leads to the
terminal wealth

z = w(T,v(x)) = I(v(x)H(T)) . (25.11

Let M(t) = H(t)X(t)+ Rg H(u) c(u) du with c(t) and X(t) as in Egs. 2.5.9)—
(2.5.10), and note that
z
M(t) = E OT H(t) 1.(t, v(xX)H(t))dt+ H(T) Io(v(x)H(T)) F(t)
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Since EjM(1)j = w(0,v(x)) = x < ¥ we conclude that M is a Doob martin-
gale. The martingale represe&tatlon theorem?® guarantees the existence of an

adapted processg satisfying jjg(u)jjzdu < ¥ and
z t
M(t) = x+  g(u)dw(u).
0

The reciprocal of the process Zg de ned in ( 2.5.1) satis es
Zo HadW(t) = Z ()a(t)(dW(t) + dXt)dt) =: d(Z, (1) .

Applying Ité's lemma we nd

XU 2 2 dHOX) + HOXOAZ,ND)
b(t) D E

+d HX,z,! t
= ZyMt) g()dW(t) H(t)c(t)dt

+ H(t)X(t)q(t)Z, 1(t)dW(t)
h i
- b(lt) Htt) g(t)+ M(t) H(U)C(U)du q(t) d&/(t)

5 (t) ——c(t)dt. (25.12)
Comparing this expression to Eq. (2.2.10) we nd that if we choose the asset
allocation
p(t) = IO} g(t)+ M(t) H(u)c(u)du g(t) S (t,T1) 1, (2513
0

then the corresponding wealth process X*¢P satis es X*CP(t) = X(t), and in
particular X*%P(T) = z. It remains to show that the allocation ( 2.5.13) de nes
a portfolio process, and that the pair (c,p) is admissible. The paths of q are
almost surely contlﬁuous since we required the functions y; to be continuous.
Therefore we have jj q(t)jj2dt < ¥ and itfollows theHamax ot 11/ Zo(t) <

¥ almost surely. Moreover, the paths of M, bandt 7! "H (uw)c(u) du are con-
tinuous so that their supremum is nite almost surely on the interval [0, T]. Re-

8 See Karatzas and Shreve 1991, pp. 182-184).
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R
call that, by the martingale representation theorem, jjgjj5 = OT jig(u)jj?du <
¥ . From these estimates it follows that

z

.
LIPS (. Ty)gv)j dt
Z1 1 Zy
= =~ g()+ M(t) H(u)c(u)du q(t) o9t) dt
H(t) 0 Z
.
i biixiizy iy digiizdidiz+ jidi3 iMijjx + ) H (u)c(u)du

< ¥ .

In the last step we used the Cauchy-Schwarz inequality. Likewise,

Zt Z, 2
B+ M) H(ucudu gl dt
Ializ + QiMijy + H(u)c(u)du i)
Z1
+ 2 jiMjjy + . H(u)c(u)du jigjjajdiiz < ¥ .
Hence, by the triangle inequality,
Z1
. iip(H)S (t, Ty)jj%dt
AR Z,
=, iib(M)Z, ') g+ M(t) 0H(U)C(U)du qt) jj*dt

Z . z, 2
i biigiizo g e+ MM - H(uc(u)du gl dt

< ¥,

We conclude that p is a portfolio process. Finally, the pair (c,p) is admissible

since the wealth process (.5.10) and the consumption process are nonnegative
by construction.

Next we will establish optimality and uniqueness of the optimal strategy. Due
to Lemma 2.5.3 we may rewrite the problem from De nition 2.3.1 as
7

V() = sup E Uyt e(D)di+ Up(X P (T))

, (2.5.14)
(cp)2A
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in which U4(t,x) = f(t)x—; and U,(x) = UIE(T)X—I[;O are concave functions of x.
Let (<2 p9 be an admissible pair. Due to the concavity of U4(t, ) and Eq. (2.5.9)
we have

Ug(t,cXt))  Us(t (1)) () (b)) Ut c(t))
= (Xt) o) v(x)H(t), (2.5.15)
almost surely forevery 0t T. Similarly, due to the concavity of U,
Uo(XXPTY)  Ux(z)  (XXFPAT)  2) TkUa(2)
= (X*PYT)  2)V(X)H(T), (2516

almost surely. Integrating the inequalities ( 2.5.15) and (2.5.16) we nd
Zt 6.0 Zt
E U(t,cXt))dt+ Up(X*<P(T))  E Ua(t, ¢(t))dt + Uz(2)
0 0
Zy
VOOE (D) (D) H(Odt+ (X*PYT)  2)H(T)
0

0 ’

by the budget constraint (2.5.5). This proves optimality. Uniqueness (up to
almost-everywhere equivalence) follows from Eq. ( 2.5.15) and Eq. (2.5.16) pro-
vided that V(x) < ¥. O

Remark 2.5.5. If w(0,1) < ¥ then condition 2.5.8) in Lemma2.5.4 is satis ed for

1
any initial level of wealth x> 0. Indeed, since (0,y) = yP Tw(0, 1), it follows
that if w(0,1) < ¥ then the function v ]0,¥ [! [0,¥ [ de ned by

v(x) = xP w(o,t P (2.5.17)
is the inverse of ¥! w(0,x).

The following auxiliary result gives the multiplicative Doob-Meyer decompo-
sition® of H(s)11(s,H(s)),for0 s T, and of H(T)I,(H(T)).

Lemma 2.5.6. Assume W0, 1) < ¥ . The optimal consumption and optimal terminal
wealth satisfy

H(s)I1(s,H(s)) = L(sim(s), (2.5.18)

9 See Jamshidian 007, Prop. 4.2).
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for0O s T,and

H(T)I2(H(T)) = YL(T)m(T), (25.19)
in which
( . . )
L) = e P quaw) L P gwitd @520
= plpoq 2 1 p 0JJq ] -
is a local martingale and
1 Zt p Zt
m(t) = exp T b o I (u)du+ - 5 o r(u)du
0 ¢ (25.21)
+W OjJQ(U)ijdU :

is a process of nite variation.

Proof The identities (2.5.18) and (2.5.19) follow from straightforward computa-
tion. O

We proceed to derive expressions for the optimal consumption strategy and
optimal terminal wealth which are explicit up to the evaluation of a condi-
tional expectation. Later we will show that this conditional expectation has a
representation as a Laplace transform that can be evaluated using Lemma2.4.1.

Proposition 2.5.7. Let

Z7
n(t) = t L(t,u)du + Y L(t,T), (2.5.22
in which
L(t,s) = L(t)lm(t)E[L (9M(SF (1] . (2529

If w(0,1) < ¥ then the optimal consumption and wealth process for the problem in
De nition 2.3.1 are given by

1 _ x n(t)
c(t) = n(t)x(t)’ X(t) = WmL(t)m(t). (2.5.29)
The value function is nite and satis es
8
3 1n(0)! PxP, ifp6 0,
V(x) = (2.5.25
_g Mo+ n(0) log % , ifp=0,

in which Mg is a ( nite) constant, given by Eq.2(8.6).
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Proof See Sectiomn.8. O

In the special case where the short rate is detﬁrmlnlstlc and | 0 we nd that
formula (2.5.22) simpliesto n(t) = ¥Ym@ , m(u)du + m(T)/ m(t). We thus
see that Proposition 2.5.7 in this case coincides with the solution of Merton's
classical portfolio optimization problem.

The following result provides conditions on the parameters of the short rate
and the mortality rate process that imply w(0,1) < ¥ ; thus ensuring, by Re-
mark 2.5.5, the existence of a solution for the problem from De nition 2.3.1.

Proposition 2.5.8. Assume that the functiony;, i = 1,2 are analytic on[0,T].

The problen2.3.1 has a solution which is unique up to almost-everywhere equivalence
when p 0. When p2 ]0, ] this is still the case if the parameters of the short rate
and mortality rate processes satisfy

Szng(l)nT] ki + 1—y,(s) >0, (2.5.26)
fori= 1,2and
2 )2
pl(ke  Yimin)® + W] < k& 2px{, (25.27)
pl(ke Yomin)? + U2me Oamn ) < 2422, (2529
where
Yimin = min_y;(s), (yiz)max: max Yi(S)Z-
s2[0,T] s2[0,T]

Furthermore, for given T> 0, L(t, T) has an af ne representation which is almost
surely continuous in t and bounded on the dom@in t T.

Proof

By Lemma 2.4.2 the stochastic exponential L in (2.5.20) is a P-martingale on
[0, T] since we required the functions y;(t),i 2 f 1,2, 3y, to be continuous and

bounded on [0, T]. Hence we may de ne the measure P by

P
— = L(T). 2.5.29
i = LM (2529
From Girsanov's Theorem19 we nd that the short rate
Zy Zy 94—

(M) = o+ (m(u) ka(u)r(u))du + o X () W1 (u) .

10 See Karatzas and Shreve 1991, Thm. 3.5.1).
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in which \;vl(t) = Wy(t) 1—F’pRg Q(s)ds ky(t) = ky+ l—ppyl(t), and the
mortality rate

Zy . Z — .
() = lo+ . (mp(u)  ka(u)l (u))du + . X I (u) dWx(u),

n R N
in which Wy(t) = Wy(t) 1—pp sa(9)ds ka(t) = ko + l—ppyz(t), remain

independent under P. Using Bayes' rule we can rewrite Eq. (2.5.23) as

_ 1 . 1 .
LT = [ EPILMMMIF (0] = B [m(DiF (0]
Hence we nd, using Eq. ( 2.5.21),
Z 1 Zt
L(t,T) = exp t hs(u) du Eg exp t hy(u)r(u)du r(1)
VA
E§ exp tThz(u)I(u)du (1) , (2.5.30)
where
!
hy(t) = 11p p+ llpp y;(lt) ,
!
_ 1 1 p  yat)
RO T Yo s e ’
and
2
ha() = =P ys(t)

2(1 p?  x3

We will now use Lemma 2.4.6 to prove that the conditions of Lemma 2.4.1 are
satis ed for the Laplace transforms in Eq. ( 2.5.30); it then follows that L(t,T),
0 t T, has an af ne representation. Since y;, i = 1,2, are analytic on
an open set containing [0, T],!! it follows from the identity theorem for real

analytic functions 12 that, for every a 2 R, either y;(t) = aon [0, T] or the zero
setft:y;(t) a= 0g does not contain an accumulation point. Consequently,
the functions h; are either identically zero on [0,T] or change sign only a

11 A function being analytic on a closed set implies that it is analytic on an open covering of that
set, see Rudin (L1976 Thm. 8.4).
12 See for example Rudin (1976 Thm. 8.5).
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nite number of times. Moreover, the functions h; are continuous and hence
bounded on [0, T]. The last factor in (2.5.30) which involves the function hg
is therefore always nite. To apply Lemma 2.4.6 to the rst two factors in

Eq. (2.5.30), we need to verify that condition ( 2.4.21) is satised. For p 0 we
see thath;(t) O fori = 1,2 so the condition is always satis ed in that case.
We therefore only need to consider p 2 ]0, 1. Fori = 1 we need to check that

- P 2 2 o D 1 2
Sgn[(')r"ﬂ(kl’f Tpy(s)° > 2X152n1[('{‘T] Tp(1+ 37 5 (Y1(8)/ X2)9)

ZPX% p 2
= + ma S)“.
T p " @ pzdiyyd

But since p > 0 and k; + 1—ppy1(s) > 0 for all s 2 [0,T], the minimum of

the expression on the lefthand side must be attained at the point where y; is
minimal. We then multiply both sides of the inequality with 1 p to get

k%(l p) + 2pK1Y 1 min + (1p p)yl,min > ZPX% + ﬁ(y%)max

which gives

2
k% ZPXE > p(ky )’1,min)2 pYimin (lpip)yimin"' ﬁ(y%)max

2 32
= pllka Yl,min)z"' W]

The casei = 2 can be treated in a similar fashion.

We can thus apply Lemma 2.4.1 to the Laplace transforms in Eq. (2.5.30) and
we nd that

L(t,T) = e AL(tT) Ax(tT) Ba(t,T)r(t) By(t,T)I () K3(t,T)1 (2.5.31)

_ R _ _
in which As(t,T) = " ha(u) du, while A;(,T) and Bi(,T),i = 1,2, are the
solutions to

K(DBi(t, T) + %xizﬁi(t, T2 h(), (2532
m(t) Bi(t, T), (2.5.33)

TBi(t, T)
ﬂtxi(ti T)

with initial conditions  A;(T,T) = B;(T,T) = 0, and these functions are bounded
and continuously differentiable by Lemma 2.4.6.

Finally, to establish existence of a solution to the problem in De nition 2.3.1
we have to verify that the conditions of Lemma 2.5.4 are satis ed. From Re-
mark 2.5.5 and the identity w(0, 1) = n(0) it follows that this is equivalent to
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proving that n(0) < ¥, which follows from the almost sure boundedness of
L(t,T) on [0, T]. O]

The next proposition characterizes the optimal hedging strategy. Given any
admissible nonnegative consumption process, there exists a portfolio process
which replicates the optimal wealth, see Eq. (2.5.13) in the proof of Lemma 2.5.4.
Moreover, the choice of the portfolio process only affects the diffusion term of
the discounted wealth process, while the drift term depends on the consump-
tion process. By comparing the dynamics of the optimal wealth process to the
dynamics of the three basic tradeables in the (complete) market, we can deter-
mine the trading strategy which nances the optimal consumption plan and
leads to the optimal distribution of terminal wealth at time  T.

Proposition 2.5.9. Under the conditions of Lemn#4.5 the dynamics of the optimal
wealth and consumption process satisfy

Rt
d X(1)+ oc(u)du o0 P20 4 1y GPETD)
X(1) T Y R TY)
dF(t,Tl) ds(t)
+ ..
ho(t) T + hs(t) =+~ S (2.5.39)
where,
8
% ho(t) = 1 &, h(v)
_ (1) (t) Xq(t
MO = gim s R Soe toan M), 2539
25.3
- 1 1y2(t) 4 Xa(t)
% () = gum T iZ nz(t) :
ha(t) = 15737
in which,
Zt
Xi(t) = YBi(t,T)L(t,T) + Bi(t,u)L(t,u) du, (2.5.36)
t
and B; are the solutions 0f(5.32) and L is given by Eq.25.31).
Proof See Section2.8. O

We conclude from Proposition 2.5.9 that the optimal strategy invests a fraction
hy(t) of wealth in bonds, a fraction hy(t) in survival bonds, a fraction hz(t)
in stocks and the remaining wealth hg(t) is invested in the money-market
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account. The portfolio weights depend on the short rate r and the mortality
rate | . These rates are observable due to their af ne structure; their values can
be inferred from the price of the zero-coupon bond P(,T;) and the price of
the survival bond F( ,T;) respectively.

Proposition 2.5.10. The hedging demand (as a fraction of wealth) for all assets in the
economy is bounded.

Proof Fixi 2f1,2gandlet j .(,u) and j y(,u) be the family, indexed by u 2
[0,T], of lower and upper bounds for B;( ,u) as constructed in Lemma 2.4.5.
Sincej (t,u) is decreasing in u, it follows that

R e R L LGIEG
1 %1 _
= wt j L(t,T) Bj(t,u) L(t,u)du
+ YLZ(t,T) jut, T) Bi(t,T)
T
n(lt)t LT Jutu) L(tuydu
0.

Similarly, since j y(t,u) is increasing in u,

. Z1 -
juen B i B Lt
14T _
nM ju(t,T) ju(t,u) L(t,u)du
0.
Hence
e B e

2.6 economic analysis of the model

Huang et al. (2012 establish a relation between the parameter p of the power
utility functions de ned in Egs. ( 2.3.2) and (2.3.3), and the optimal initial con-
sumption ¢(0). In Theorem 2.6.1 we show that a similar relation holds in our

model setup.
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Theorem 2.6.1. Consider two models: the rst model has a deterministic mortality
rate | ¢ while in the second model the mortality rdté°chis stochastic. Assume
thaty$°(t) 0,13 whereay $e(t) = 0.14If the survival probabilities are the same
in both models, that is, if for all 2 [0, T]

i
Ep e I:zos'smch(“)du = e Ros'de((“)d“, (2.6.1)

thenfor0 p< 1,

(o)  cN0)  and  VeH(x)  Vvelt),
while for p 0,

c(0) o)  and  VI(x)  vE(x) .

We thus nd that a stochastic mortality rate, and a nonnegative market price
of longevity risk, lead to a difference in the consumption rate and the value
function. The sign of the difference depends on the coef cient of relative risk
aversion. Note that in Huang et al. ( 2012, where it is assumed that longevity
risk is not tradeable, the value function in the stochastic mortality model al-
ways exceeds the value function in the deterministic model, regardless of the
coef cient of relative risk aversion. To prove Theorem 2.6.1 we need the fol-
lowing Lemma.

Lemma 2.6.2. Assume thaty,(s) Oforalls2 [0,T].
If0 p< 1,then,forallt2 [0,T],

h R, i h R, i
E. e o (du gy Ep e t!(Wdu p(y) | (2.6.2)
whereas if p 0, then, for all t2 [0, T],
h R, i h Rr; [
Es e o 1 (du gy Ep e t'(Wdu Fyy | (2.6.3)
Proof See Sectior2.8. O

Lemma 2.6.2 relates the survival probability under P to its value under P and
shows that their relation depends qualitatively on the risk aversion coef cient.
We can now prove Theorem 2.6.1.

13 This corresponds to the case where the drift of the survival bond carries a positive risk pre-
mium.
14 If the mortality rate is deterministic, then there is no longevity risk, therefore we have

yse(t) = o.
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Proof of Theorerf.6.1.
Fix s2]0,T] and recall that, by Eq. (2.5.30),
t h z s t
stoc - N stoc
Lstocho, s) oL Ejexp o 5 o I Z*‘(u)du |
1 p s P
exp -——— wjjcdu
P 3T P2 o Jig(u)jj
in which
z S z S
c = Elﬂj exp hy(u)r(u)du exp hs(u) du 0.
0 0

ForO< p< 1we nd

t h RS| stocr( )d I
stoc N u) du
Lscho,s) ¢ E.f e o ,
1
in which f (u) = u® P is an increasing, strictly convex function. Hence, by

Jensen's inequality
h RS stoc! i h RS stoc i
Enfoe o W du f Eye o (OLTI (2.6.4)

Using Lemma 2.6.2 and the fact that f is an increasing function we conclude
that

i h i
f B e §TCWW gy e ol WA
P

in which the P-expectation represents the survival probability.

On the other hand, for the deterministic model we nd, using the fact that
yge(t) = o,

R
Ldet(O,S) = ¢ f e o ! 9(u) du ,

Since, by assumption,

R
o 98(u) du

R [
;I stocr(u) du = e ,

Ep e
we conclude that LS°°(0,s)  L9€{(0,s) for 0 < p < 1 and for all s2]0,T].
Consequently,

7
nStOCh(O) — Lstoch(o,s) ds+ Y LStOCh(O,T)
P
| LeH0.9ds+ YLEH(OT) = nY(0),
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and the result for 0 < p < 1 follows from Egs. (2.5.24) and (2.5.25).

Note that for p = 0 the inequalities above hold as equalities, hence LS°N0,s) =
L9eY0,s) for p = 0 and s 2]0,T]. If p < O then f is a concave increasing
function. In this case all inequalities above are reversed and we nd that

Lstoclyp,s)  L9eY0,s) for all s2]0,T]. O

The demand for survival bonds in Proposition 2.5.9 has a deterministic compo-
nent which earns the risk premium and a stochastic component that represents
the hedging demand. The stochastic part Xz(t)/ n(t) reduces to a deterministic
term only in the special case where B, is constant. Due to the boundary con-
dition in Eq. ( 2.5.32) this happens only if B, 0. Hence we conclude that
there will not be a market price of risk function in this model which makes
the demand for longevity derivatives vanish. This means that there is no least
favourable market completion in the sense of Karatzas et al. (1991). Indeed, in
that paper it is shown that if certain assets are not available for trading, then
the optimal strategy coincides with the strategy that is optimal for a, ctitious,
complete market where the optimal terminal wealth has minimal expected
utility (or, is “least favourable’) among all possible market completions. More-
over, the optimal terminal wealth in this ctitious completion can be replicated
almost surely using a strategy that does not invest in the illiquid assets.

2.7 conclusion

In this chapter we have formulated an optimal consumption and investment
problem with a positive stochastic mortality rate and a time-varying market
price of risk. We have derived conditions which guarantee that there is no
convex set of admissible investment strategies, or even a trivial strategy which
only invests in the bank account, which give rise to in nite expected utility of
consumption or terminal wealth. We can characterize the optimal consump-
tion and investment strategy explicitly and show that the hedging demand for
all assets in the economy remains bounded.

In our setup we have completed the market by the introduction of an asset
which allows the investor to earn a risk premium for longevity risk. If such an
asset would not be available, the market becomes incomplete in the sense that
not all mortality-dependent terminal wealth and consumption pro les can be
generated by the investor. A common approach for handling incompleteness
in optimal investment problems is to search for the “least favourable' market
completion, that is, the market price of risk under which it is optimal not to
invest in a non-tradeable asset such as the survival bond, see Karatzas et al.
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(199)). In our market setting no speci cation of the market price of longevity
risk can make the survival bond redundant, as can easily be seen from our
optimal portfolio equations. This means that an investor will always bene t
from the extension of investment opportunities that is provided by longevity-
based derivatives.

Our results show that for investors who are only moderately risk averse 1°,
restrictions must be imposed on the risk premium for longevity risk to get a
well-posed problem. These restrictions depend on the level of risk aversion, on
the mean reversion speed and on the volatility of the mortality rate process.
Some care must therefore be taken if one wants to use utility indifference
pricing methods to extend classical asset pricing theory to survival bonds,
longevity swaps and other mortality-dependent nancial products.

2.8 proofs

Proof of Lemm&.5.1.

From Lemma 2.4.2 it follows that, for i 2f1,2,3and0 t T,
Z 1%t
E exp . G(u)dwi(u) 3 . jig(uwjj?du = 1.

Since Wy, W5 and W3 are independent we conclude that Zg is a martingale,
and Eq. (2.5.2) de nes by Girsanov's theorem, see Karatzas and Sﬁreve (1991,

Thm. 3.5.1), a measure equivalent to P. Moreover, W (t) = W(t)+ q(u)du is
a P-Brownian motion.

From Itd's lemma we obtain that the product of the state price density H(t) =
Zo(t)/ b(t) and the stock price satis es
z t
H(t)S(t) = S(0) + . [ss(u) q(u)]H(u)S(u)dw(u) . (2.8.1)

The product of the bond price and the state price density satis es
Zy
HOPLT) = POT)+  [se(u)  a(u)]H(u)P(u, T1)dW(u) . (28.2)

Similarly, for the survival bond we nd
VA
H(t)F(t,Ty) = F(0,Ty) + Ot [se(u)  q(u)]H(u)F(u, T{)dW(u) . (2.8.3)

15 in the sense that our risk aversion parameter p is larger than zero
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Observe that the processes in Eq. 2.8.1), (2.8.2) and (2.8.3) are local martingales
and can be rewritten as stochastic exponentials of the form (2.4.7). Since the
functions t 7! x;B;(t, T1), i,j = 1,2, andt 7! y;(t)/ x;, i = 1,2, are bounded
and continuous, and using the independence of W, i = 1,2,3, under P, we
conclude from Lemma 2.4.2 that the products of S, P(,T;) and F(,T;) with

the state price density H are P-martingales. Since Zy(t) is a Radon-Nikodym

derivative by Girsanov's theorem, it follows that the b-discounted prices of
these tradeables areP-martingales. O]

Proof of Lemm&.5.3.

Using the tower rule and the fact that U,(X*%P(T)) is F (T)-measurable we
obtain

E [U(X*P(T)) Lt>1] E [E [Ua(X*P(T)) 1> 7jF (T)]]
E [U2(X*P(T))E [Le>7jF (T)]]
E Up(X*“P(T))F(T)
Using Fubini's theorem (the integrand is nonnegative) and the factthat U(c(t))
is F (t)-progressively measurable, we can apply the same argument to obtain
E o U]_(C(t)) lt>t dt E 0 E [Ul(C(t)) 1t>t ] F (t)] dt
Zy
E F(t)U1(c(t))dt
0

Consequently,
Z T/\t
sup E Ua(e(t))dt+ Ua(X*P(T)) L7
(cp)2A 0

V(x)

.
sup E Ua(c(t)) Le>edt + Up(X*P(T)) Ls 1
(cp)2A 0

sup E Tf(t)Ul(c(t))dH F(T)U(X*EP(T))
(cp)2A 0

O

Lemma 2.8.1. The utility functions U,(t, ) and Uy, de ned in Lemma2.5.3, satisfy

the relations 8

1
<=
Ui(s li(sy)) = p Y 1a(s¥) Peo. (2.8.4)

- m(s)log(m(s)/y) , p=0,
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forO0 s Tandforally> 0, and

8
<1 | 80
Ua(l2(y)) = . p’ 2Y) e (2.8.5)
Y m(T) log(Y m(T)/y), p=0,
forally> 0.
Proof

If p & 0 then for power utility it holds that pU4(t,x) = xTxUq(t,x). Take

x = li(t,y) then pUy(t, 11(t,y)) = Ii(t,y) TkUa(t, l(t,y)) = yla(ty). The
other identities follow from similar computations. O

Proof of Lemm&.5.7.

From the proof of Lemma 2.5.4 we know that the optimal consumption strat-
egy and the optimal terminal wealth are given by Eq. ( 2.5.9) and Eq. (2.5.11)
respectively. Observe that the integrand of the optimal wealth process ( 2.5.10)
is positive; hence we may apply the conditional Fubini theorem together with
Lemma 2.5.6 to obtain
Z7

H(u)11(u, v(x)H(u))du+ H(T)I2(v(x)H(T)) F(t)

Z7

_ 1 i1
= WV(X) L (t)m(t) t L(t,u)dt+ Y L(t,T)

x n(t)
H(t) n(0)

1

X(t) HOE

L (t)m(t) .
In the last step we used Eq. (2.5.17) and the fact that w(0, 1) = n(0). For the
optimal consumption process Eq. (2.5.9) we nd, using Eq. ( 2.5.18),

X _ X L(t)m(t) _ X(t)
wo.n CHOY = TS —Am . - n

c(t) = li(t,v(x)H(1)) =

By substitution of the optimal terminal wealth ( 2.5.11) and optimal consump-
tion strategy (2.5.9) into the value function Eq. ( 2.5.14) we obtain

., Z
V(x) = v(x)PTE OTUl(tvll(t’H(t))) dt+ Uz(I2(H(T)))

From Lemma 2.8.1 we have for p & 0 that

E [Ua(t, (b HONT = Y TE[U2(12(H(1))]= p *L(OY).
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Consequently,

V(x) = ;V(X)Ppln(o) - ; w(())(,l)

p
n(0) = ;n(o)l PXP < ¥

The value function for the case p = 0 is given by

V(X)= M+ n(0)log % ,
in which
Z
Mo = E Tf(t)log |I_:|((tt)) dt+ Y F(T) log YHF((TT)) , (2.8.6)
is a constant and
z z z z
log ﬂ = tr(u)du+ tI(u)du tq(u)dW(u) 1 tjjq(u)jjzdu.
F(t) 0 0 0 2 0

The terms on the righthand side are bounded in expectation. To check this for

2 N ot
the rst term, take kzlxz < h < 0 so that the Laplace transform E [e " o"(1)du]
1

is nite by Lemma 2.4.1 and Lemma 2.4.6. It follows that Ré r(u) du has nite
moments of any order. The other terms can be bounded in expectation by sim-
ilar arguments. In particular, the stochastic integral over the Brownian motion

is a martingale and vanishes in expectation. Thus M < ¥ . O

Lemma 2.8.2 (Leibniz' rule for Itd integrals) . Forall0< T < ¥ de ne the process
g(,T) by
Z, 2 Z,
e(t,T) = €(0,T) + e(u,T)du+ §  £(u, T)dW;(u) (2.8.7)
0 =1 0

where Wt) = (Wy(t),W>(t)) is a Brownian motion,mis an adapted function
[0,T] [0,T] W! R andfis an adapted functiof0,T] [0,T] W! RZ
Iffori= 1,2,
ZZy
je(u,s)jdsdu< ¥ a.s. forallt2 [0,T], (2.8.8)
0

z t
2(u,91, s 2du < ¥ as.forallt2 [0,T] and s2 [0, T], (2.8.9)

47
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Z, Zq 2
%£(u,9)1, sds du < ¥ as.forallt2 [0,T], (2.8.10)
0 0
and
Z1 Zy 2
t7! £(u,s)1, sdW(u) ds (2.8.11)
0 0
is almost surely continuous then, for xed T,
d €(t,s)ds = E€(t, 1)+ B(t,s)ds dt
t t

2 Z T

+a %(t,5)ds dWi(t) .
i=1 ¢

Proof

A proof can be found in Munk and Sgrensen ( 200Q Section A). The conditions
of the Lemma are taken from Heath et al. (1992 and are required to justify the
interchange of a stochastic integral and a Lebesgue integral. O

Proof of Lemm&.5.9.
Applying Ité's lemma to the optimal wealth process in Eq. ( 2.5.24) gives

X(t) x L(t)

b() n(O)Zzoa)m(””“)
= X+ tao(u)du+ txmf]lg);](u)d L (u)Zg *(u)
z; (u)L (u) )
Xm
o, n(0)Zo(v) Zd”(“)
t t
- x+Z Cay(wdu+ Ollp);((j))q(u)d\ﬁl(u)
t 1 X(u)
0 by @ (2.8.12)

for some processesag and a;. Notice that the last stochastic integral on the
righthand side has a diffusion component and a comppnent of nite varia-

tion. To determine the dynamics of the process n(t) = tT L(t,u)du+ YL(t,T)
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we apply Lemma 2.8.2. First, we verify that the conditions of this lemma are
satis ed. From Eq. (2.5.31) and It6's lemma we obtain

z t
L(t,T) = L(O,T) . r(u)MiB(u, T)+ | (u)M:B2(u, T)
z t
+ &2, AU, T) L(u,T)du By(u, T)L(u, T) dr(u)
0
Zy 1 Zy_ .
B,(u, T)L(u, T) dl (u) + > B1(u, T)2dbr,ri,
0 0
Zy
+% Ba(u, T)2dh 1. (2.8.13)
0
Observe that B;( , s) is bounded, uniformly in s, for i = 1,2 by Lemma 2.4.5.
Consequently the same holds for Ai( ,s), for i = 1,2, and hence for L(,s).

Moreover, the paths of r are almost surely continuous, hence nite on [0, T]. It
follows that forall t2 [0,T]and all s2 [0, T]
Zy _ a——/
L(u,9)Bq(u,s)x; r(u) “du < ¥, as., (2.8.14)

and, forall t 2 [0, T]
Z, Z¢ B q 2
L(u,s)By(u,s)x; r(u)ds du < ¥, as. (2.8.15
0 0
Similarly, from the continuity of | we have, forall t 2 [0,T] and all s2 [0, T]
2y qg —
L(u,s)By(u,9)x> | (u) “du < ¥, as., (2.8.16)

and, forall t 2 [0,T]
Z, Z+¢ q 2
L(u,s)By(u,9)xo | (u)ds du < ¥, as. (2.8.17)
0 0
Hence conditions (2.8.9) and (2.8.10) are met. It follows from Eqgs. (2.5.32)—
(2.5.33), Lemma 2.4.5 and Egs. (2.4.17)—(2.4.18) that the derivatives T:A;( ,s),
MtBi(,9), i = 1,2, are bounded uniformly in s 2 [0, T]. Therefore, the drift
term in Eq. (2.8.13) satis es condition ( 2.8.8). Thus we can apply Lemma 2.8.2
and conclude that, for some process ay,
d L(t,u)du = ay(t)dt By (t,u)L(t,u)dudr(t)
t t
Zt
Bo(t,u)L(t,u)dud (t). (2.8.18
t

49
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For X; and X, as in Eq. (2.5.36), we obtain
Zq
dn(t) = d L(t,u)du+ YL(t, T)
t
az(t)dt  Xqo(t) dr(t)  Xp(t) dl (t), (2.8.19

for a certain process az. Substituting (2.8.19) into (2.8.12) we nd, for certain
processesa, and as,

A
)g((:)) = X+ Ota4(u)du
N Zt X(u) 1 ya(u) 9 @d\ﬁ?/ (u) y2(u) mdw (u)

o b(u)y 1 p X1 ! X2 i
ye;((3U) A5(u) nlu) Xq(u)dr(u) + 'Xz(U)dl (u)

Z, Zy X 1 - =

= x+ _as(udu b((l‘j)) — y)%fl:) XaT dWs(u)
ZiX) 1 ya(u) Xe(u) 9=
obu 1 p x5 n(U)I o 1w aRzw)

X1y Xaw 9o
Tobw 1 p X2 n(uy 2 r(u) dW(u) . (2.8.20)

On the other hand, if h is the vector of fractions of wealth invested in each of
the asset classes, then from Eq.Z%.2.10) we have

X(t) _ . Ztouy . Ztx(u)
b - X . Wdu + . Wh(u)S (u, Ty) dW(u) . (2.8.21)

The optimal portfolio weights are obtained when we use martingale represen-
tation to equate the diffusion terms in Eq. ( 2.8.20) and Eq. (2.8.21). O

Proof of Lemm&.6.2.

From Lemma 2.4.1 we know that the survival probability, which is calculated
as an expectation under P, satis es

h Rr; [
Ep e .1 (u)du F() = e Ro(tT) Bp(tT)I (1)

where By(,T) solves

TB(t, T) = koBo(t, T)+ 3x3By(t, T)? 1,
Bx(T,T)= 0,
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R
and Ry(t,T) = " my(u)By(u, T) du.

Similarly, under P we have
h R,
o

i
Ere (100 Erry = o RltT) BT
P

where B,( , T) solves

MBa(t, T) = ko()By(t, T)+ 23x3Bx(t,T)2 1,
B,(T,T) = 0,

and R(t,T) = RtT mp(u) By(u, T) du.

Further note that By(t,T) 0 and Bx(t,T) 0 for all t 2 [0, T] due to the
negative source term and the terminal condition.

Consider rst the case where 0 p < 1. Sinceyo(t) 0 by assumption, we
have

ko(t) = ko+

1 p yo(t) ko,

for all t. By Lemma 2.4.3 we thus obtain that 0 By(t, T) B,(t,T). This
implies that e B2(tNZ ¢ Btz forall z 0. Moreover,

Z+t Zq
R(t,T) = t my(u)B(u, T) du t m(u)B(u, T)du = A&(t,T),
hence

e R(tT) B(tT)z o ARo(LT) BatT)z

forall z O.

Inequality (2.6.3) is obtained by similar reasoning. Note that if p 0 then
ko(t) ko for all t, hence the direction of the inequalities are reversed. O
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CONVERGENCE OF THE LONG-TERM INTEREST RATE
INHEATH-JARROW-MORTON MODELS

In this chapter we discuss the behaviour of long-term interest rates in Heath
Jarrow-Morton (HIM) models. Given a mode of convergence, the long rate
is de ned to be the asymptotic interest rate in the limit when the expiration
date tends to in nity, provided that this limit exists. If the interest rate is
a forward rate, then this quantity is commonly referred to as the ultimate
foward rate (UFR).

In Section 3.1, the HIM framework is introduced, which is a general interest

rate model that allows for a large range of forward rate dynamics. In Subsec-
tion 3.3.1 and 3.3.2 we review existing results on ucp and almost sure conver-
gence of long-term rates, some of which have appeared earlier in Deelstra and
Delbaen (1999, El Karoui et al. (1998, Yao (199%) and Biagini et al. (2016, and
we present those results in a uni ed framework. In Subsection 3.3.3 we study
the existence of the long rate as a limit in the S norm, which is stronger than

ucp convergence, and we provide necessary and suf cient conditions such
that these limits exist, formulated in terms of the HIM volatility function.

3.1 the hjm framework

Consider a probability space (W,F,P) on which W = (W4,...,Wy)%is a d-
dimensional Brownian motion, with independent components, under P. Let
p(t, T) denote the time t O price of a zero-coupon bond that pays 1 unit of
currency attime T  t. The instantaneous forward rate f(t, T) is the forward
rate at time t corresponding to the time interval [T, T + d[ with d# 0, that is,

p(t,T)  _

m - ﬂT IOQ p(th) .

1
f(t,T) = I(l}'r#n0 aIog
. Ry
Consequently, bond prices can be expressed asp(t, T) = exp( , f(t,s)ds).
The exponential (or continuously compounded) rate is de ned by
Z7

1 f(t,u) du, 0O t T. (3.1.1)

T t

z(t,T) =

55
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In the Heath-Jarrow-Morton (HIJM) framework the instantaneous forward rate
f(,T), forgiven f(0,T) with T 0, is assumed to satisfy

f(t,T)= (0, T)+ A(t,T)+ M(t,T), (3.1.2
in which
Zy
t7! A(t,T) = . a(u, T)du,

is a nite variation process and
Z t
t7! M(t,T) = s(u, T)dW(u),
0

alocal martingale, where s: R+ R+ W! R! 9anda:R:+ R+ W! R
are such that, forall T > 0,
Z1Z+
. ja(s,u)jdsdu< ¥, and sup jjs(st)jj < ¥ . (3.1.3
0s T

We further assume that a and s are R%-valued, progressively measurable pro-
cesses. That is, forevery 0 t T the map (s,w) 7! s(s, T,w) on [0,t] W
and the map (s,w) 7! a(s, T,w) on [0,t] W are measurable with respect
to the sigma algebra generated by the Cartesian product of sets in BJ[O,t]
and F (t), where BJ[0,t] denotes the Borel s-algebra of [0, t]

As a standing assumption, we impose that no arbitrage possibilities exist. We
adopt the same notion of no-arbitrage as in Hubalek et al. (2002. Thus, we
assume that there exists a measureQ, locally equivalent to P, such that, for
all t R 0and h 0, the quotient B(t)/ B(t + h) is Q-integrable where B(t) :=
exp( (; f(s,s) ds), and such that discounted bond prices B(t) 1p(t,T) are Q-
martingalesfor0 t T.

Due to Eq. (3.1.3) we can write !

T
dlog p(t, T) f(t,t)dt df(t,u)du

f(t,t)dt dtt a(t,u)du dw(t) : s(t,u)du
r(t)dt  b(t,T)dt S(t,T)dW(t), (3.1.9)

with r(t) := f(t,t) the short rate and
VARS Zt
b(t, )= a(t,u)dy, S(t,T)=  s(t,u)du.
t t

1 See Leibniz' rule for Itd integrals, Lemma 2.8.2 in Chapter 2.
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BecauseQ is locally equivalent to P, it follows from Bjork ( 2004 Thm. A.52,
Prop. B.39) that there exists, forevery t 0, a martingale L such that dP/ dQ =
L(s)on F(s) for0 s t. The martingale representation theorem (Karatzas
and Shreve, 1991, p. 182-184) gives us a processj , called the market price of
risk, such that dL(s) = j (s)L(s)dW(s),0 s t.

The processt! p(t,T) for t 2 [0,T] is the price of a tradeable for every T > 0
and its discounted value must thus be a martingale under Q. By Itd's lemma

dp(t,T)
p(t,T)

dlog p(t, T) + ¥ 2dHhog p( , T)i,

r(t)dt  S(t, T)dw(t)  b(t,T) ¥2kS(t,T)k? dt,

in which jjS(t,T)jj2 = S(t,T)S(t, T)® and we conclude that B(t) 1p(t,T) be-
comes aQ-martingale if and only if

i ()S(t,T)%= b(t,T) ¥ 2kS(t, T)K?,

which gives after differentiation with respect to T the well-known HIM equa-
tion:
Zt 0
a(t,T) = s(t,T) t s(t,u)du j (1) . (3.1.5)

We will discuss two well-known examples that we will need later on.
Example 3.1.1. The short rate (t) in the Vasicek model satis es
dr(t) = [m kr(t)]dt+ sgdW(t),

for given values {0) 2 R andsg, k 2 R+, m2 R. The price of a zero-coupon bond
has a representation &g p(t,T) = D(t,T) h(t, T)r(t) in which h and D satisfy
the Riccati equations

fth(t,T) = kh(t,T) 1, h(T,T)= 0,
WDt T) = mKtLT) %sghz(t,T), D(T,T)= 0.

By It6's lemma and Fubini's theorem

d( frlogp(t,T))

= [ T%D( T)+ TrTh(t, T)r(t) +(m  kr(t)) Trh(t, T)] dt
+sofirh(t, T)dW(t)

= s2h(t, T)Trh(t, T) dt+ sefrh(t, T)dW(t)

df(t, T)
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Solving the rst Riccati equation thus gives the following HIM drift and diffusion
coef cients for the Vasicek model

s(t,T) = soTrh(t,T) = sge KT O

and
Z+ 1
a(t,T) = s(t,T) t s(t,u)du = - (sos(t,T) s2(t,T)) .

Example 3.1.2. In the Cox-Ingersoll-Ross model the short rafe) with r(0) > 0
satis es

q__
dr(t) = [m kr(t)]dt+ sg r(t)dwW(t),

in whichk 0Oandsg > 0. The price of a zero-coupon bond has a representation as
log p(t,T) = y(t,T) B(t,T)r(t) in whichy and B satisfy the Riccati equations

ity (1, T)
MitB(t, T)

mB(t, T), y(T,T)=0,

KB(t, T) + %sng(t,T) 1, B(T,T)=0.

An application of 1td's lemma yields

df(t, T) d( Trlog p(t,T))

= ﬂ-rﬂty(t,T)q+£ﬂtB(t,T)r(t)+(m kr(t))f+B(t, T)] dt
+sprB(t, T) r(t)dw(t)

q__
= s2B(t, T)TrB(t, T)r(t) dt+ spfrB(t, T) r(t)dw(t)

Solving the Riccati equations thus gives the following HIM drift and diffusion coef -
cients for the CIR model

q__
s(t,T) sofltB(t, T) r(t)

q__
r(t),

s0g2 ksinh(¥2g(T 1))+ gcosh(¥2g(T t)) °

and
Z 1 1
a(t,T) = s(t,T) s(t,u)du = Esg'nTBZ(t,T)r(t),
t

in whichg = (k2 + 2s2)2.
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3.2 almost sure convergence on a finite horizon

In this section we consider almost sure convergence of the instantaneous for-
ward rate f(t,T) in an HIM model to a limit fx 2 R on a nite horizon. Note
that it is not natural to impose that the exponential yield z(t, T) tends to a con-
stant in nite time due to its de nition as an average instantaneous forward
rate.

De nition 3.2.1. An HIM model is said to have an ultimate forward raie With
point of convergence, t2 [0,¥ ) if f(t,t+ x) = f¢x almost surely forallt 0 and
every x ty.

For given x > ty, De nition 3.2.1 requires that f(t,t + x) = f¢x holds for all
t 0, rather than for t = 0 only. Hence we achieve that having an ultimate
forward rate is not merely a property of the initial forward curve T 7! f(0,T),
but that this property is present in all future curves generated by the dynamics
of the forward rate.

Our de nition of the ultimate forward rate (UFR) is closely related to the
one used by the European regulator EIOPA. If the 1-year forward Libor rate
Rit := p(t,T)/ p(t, T+ 1) 1 beyond maturity t, = 60 is equal to R , then
we say that the ultimate forward rate in the sense of EIOPA equals R . On the
other hand, if the UFR in the sense of De nition 3.2.1 exists and is equal to
fy = log(1+ R ), then

Z 141
i + = i + = + .
TIl!m¥ log(1+ R;7) TIl!m¥ ; f(t,t + s)ds= log(1+ R)

Hence, convergence of the instantaneous forward rate implies convergence of
the 1-year forward Libor rate.

The following proposition characterises the existence of the ultimate forward
rate in terms of the volatility process of an HIM model.

Proposition 3.2.2. An HIM model has ultimate forward ratg fwith point of con-
vergence 2 [0,¥ ), i.e.

f(t,t+ x)= fy as. forallt Oandeveryx t,,
if and only if

f(0,x) = f¢, forx ty, (3.21)
and

s(t,t+x) = 0, for x> ty. (3.2.2)
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Proof

(If)

The result follows directly by substituting Eqg. ( 3.2.1) and (3.2.2) into the gen-
eral HIM forward rate dynamics. This yields that, for all x> t,

0= f(t,t+x) f(0,t+ x)
A A
= Ot a(u,t+ x)du+ Ots(u,t+ x)dW(u), (3.2.3)

and s(t,t+ x) = O implies a(t,t+ x) = 0 by Eq. (3.1.5).
(Only if)
Suppose that f(t,t+ x) = fx a.s.forallt Oandall x ty. In particular, for
t = 0, we have f(0,x) = fy forall x ty which implies Eq. (3.2.1). Taking
guadratic variations on the lefthand side and the righthand side in Eq. ( 3.2.3)
yields, forall t Oandall x ty,

z t

0= E  s?(u,t+ x)du
0

Hence Eq. 3.2.2) is also satis ed. O

To create UFR-consistent models we can thus take any forward rate model

speci ed in terms of its volatility term structure function  s(t, T) and de ne
z z

fU(t,T) = £(0,T) + OtaU(s,T)ds+ OtsU(S,T)dW(s),
with
sY(t,T) = s(t,Tg(T 1),

a’(t,T)= g(T t)s(t,T) tTg(u t)s(t,u)du j(t)

where the maturity-dependent scalar function g must satisfy g(t) = 0 for
t ty. If the UFR is required to leave bond prices unchanged for T t
then we must have g(t) = 1 fort t,. The maturity t, is called last liquid
point'.

We thus nd a general formula for an UFR-consistent dynamic term structure
model with maturity-dependent interpolation:
Z; Z,
p(t,T) = exp dv f(0,v)+ g(v 9)s(s,v) dW(s)
t z, 0
f(s)%s+ g(u 9)s(su)lduds
S

with g(t) = i<y, + §(t) Loy, ) for some scalar function §.
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3.3 convergence on an infinite horizon

Contrary to the setting discussed in the previous section, in which the ultimate
forward rate was attained before a certain nite expiration date, yield curve
extrapolation methods such as the Smith-Wilson procedure prescribed by the
European regulator EIOPA imply that the term structure approaches such a
limit asymptotically as the maturity date tends to in nity. In this section we
discuss whether the result of Proposition 3.2.2 can be extended to HIM models
on an in nite horizon in which the long rate converges.

3.3.1 Ucp convergence of long-term rates

In this subsection, we study convergence in ucp (uniform in probability on
compact intervals) of long-term interest rates. A sequence of processes Xy, is
said to converge to X inucp if P(supg jXn(s) X(s)j>#! Oasn! ¥ for
all #> Oand all t > 0.

A variant of the following proposition, without the conditions required to en-
sure ucp convergence, rst appeared in El Karoui et al. ( 1998 and Yao (199%).
A more general and formal result, for HIM models on the state space Sg of
symmetric positive semide nite matrices, can be found in Biagini et al. ( 2016.
We will give an alternative proof here for the special case of an HIM model.
The main tool that is used in the proof is a dominated convergence theorem
for 1td integrals, see Protter (2005 Thm. 32, Chapter 1V). This theorem will be
used to establish that the It6 integral M in Eq. (3.1.2) converges to zero in ucp.

Proposition 3.3.1. Let0 q 1 and assume that, eventuaflyn T,
§iiz+ st nj*  GXmTd, 0t T, (33.1)

R
almost surely, in which G is a process satisny\gOn G2%(s) ds< ¥ for every n> 0.
Then the long zero coupon rate satisles 11 v z(t, T) = zy (1) in ucp, with

1%t
zy (1) = z¢ (0) + 2 0 d(s) ds, (332

zy (0) = TIi!m¥ z(0,T) and  d(s) := TIi!m¥ T Yjs(s Mjj?,

2 We say that a property holds eventuallyin T if there exists a nite constant Ty such that the
property holds forall T  Tp.
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exist almost surely. Moreover, if Eq3.8.1) holds with g< 1 thend(t) = 0 for all
t 0.

Proof
Using the HIM drift condition Eq. ( 3.1.5) we obtain from Eq. (3.1.4) that
z t
log p(t,T) = logp(0.T)+ " r(s) %st(s, T)ji*+j (98(sT° ds

z t
o S(s, T)dW(s),

in which r(s) = f(s,s) denotes the short rate, while j (s)S(s, T)%is commonly

referred to as the term premium. Since z(t,T) = %Iog p(t, T) it follows
that
T 1 4t 1. o 0
z(t,T) = T tz(O,T) T 1o r(s) éJJS(s,T)” +j(9)S(s,T)" ds
1 4t
+ S(s, T) dW(s) . (3.3.3)
T to

By Eg. (3.3.1) we have that, for suf ciently large T > O,
T Yist iz Gy,
almost surely, and due to the assumptions of the proposition, G satis es
Zy
G%(s)ds < ¥ .
0

It follows from the dominated convergence theorem that, almost surely,

Z .. ..
t jis(s T)iji?

0= TIl!m¥ . T d(s) ds
Z, o

— jiS(s, T)ijj T

=Moo, T o1 T 9 ds
By the triangle inequality

iiS(s T)jj? is(smijj> T T

T 99 T t T U e A
Consequently,

im US4 4s= 0, as 8.3.4)

T ¥ o T t
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However, what we need is ucp convergence. Observe that

Z . .. Z . ..
W jjS(s T)jj? W jiS(s T)jj?

d d s d(s) d
A LU e
— jiS(s, Tij
I d(s) ds.

Since the right hand side tends to zero almost surely for T! ¥ we also have
convergence in probability, that is, for all t > 0 and every #> 0,

Z w .. 2
P sup jiS(s, Tij

ds) ds > # ! 0 as T! ¥
w<t O T t

From the Cauchy-Schwarz inequality and Eq. (3.3.1) it follows that, for suf -
ciently large T > 0,

T HiMmsEenI T Y iis i GAY,
hence by the dominated convergence theorem, almost surely,
1 %t 1 Zu
TIi!m¥ T 1o mp(s, T)ds = TIi!m¥ T 1o r(s)ds

m ij (s)S(s, T)%ds= 0. (3.3.5)

+ li
oTlh¥ T t

The last step follows since limt y T 1jS(t,T)j = 0 and neither j (t) nor r(t)
depends on T. We have thus established ucp convergence of the nite variation
part of the exponential yield dynamics. It remains to show that the It6 integral
also converges.

Fixj2f1,...,dg. By Eq. 3.3.1), for T > 0, eventually in T,
T st T ES(tT T s G,
R
in which E O” G?(s) ds< ¥ forall n> 0. Moreover, forall t 0,
im T YsS(t,T)] lim T 2G(t) = O.
T 1Si(t. T e (1)

By the dominated convergence theorem for stochastic integrals, see Theo-
rem 32 in Protter (2005 Chapter 1V), it follows that, for all t 0 and every
#> 0,
14w
P sup T o Si(ssT)dWi(s) > # ! 0 as T! ¥

w<t
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Since this holds for every j 2 f1,...,dg we nd, by Minkowski's inequality,
that the diffusion term in Eq. ( 3.3.3) vanishes in ucp.

Finally, if Eq. (3.3.1) holds with g < 1 then d(t) = lim1 ¥ T 1jjS(t, T)jj?
limp v G%(t)T9 1= 0. O

Proposition 3.3.1 states that if the squared Euclidean norm jjS(t, T)jj2 of the
bond volatility is bounded from above by G2(t) T%for some q 2 [0, 1[, in which
G is a suitably integrable function, then the exponential yield converges to a
constant long raje in ucp.2 On the other hand, if jjS(t,T)jj2  G2(t)TY for
someq> 1 and SGZ(S) ds> 0 then

. Zty - . “t

TIl!m¥ T 1o EJJS(S,T)JJ ds |!m T 1o G(s)ds = ¥ .

Hence in this case the exponential long rate, i.e. the limit T! ¥ in Eqg. (3.3.3),
is in nite.dnﬁthe intermediate situation, where jjS(t, T)jj asymptotically be-
haves as T, the long rate can be a nite-valued non-constant process, pro-
vided that the conditions of Proposition 3.3.1 are satis ed.

Sinced(t) = limq ¥ T 1jjS(t,T)jj? 0 we obtain that the exponential rate
is nondecreasing. This conclusion is similar to that of the Dybvig-Ingersoll-
Ross theorem, see Theorem3.3.7 in Section 3.3.2, and this has been noted
earlier in Yao (199%) and Biagini et al. (2016. We stress that if z(t,T) tends
to zy (t) in ucp, then we cannot conclude, based on Lemma 3.3.1, that zy (t)
is nondecreasing unless a bounding process G is given which satis es the
properties stated in the lemma. Summarising, we have the following corollary.

Corollary 3.3.2. Under the conditions of Propositidh3.1, the exponential long rate
zy is nondecreasing.

In EIOPA (2016 the European insurance regulator invited stakeholders to dis-
cuss their proposal for the estimation of the ultimate forward rate for insurers.
In this consultation paper it is proposed to exclude the term premium from
the UFR estimate. The following remark shows that this is consistent with long
term interest rate behaviour for HIM models.

Remark 3.3.3. It follows from Eq. 8.3.5) in the proof of Propositio.3.1 that the

term premiumj ()S(,T)C i.e. the premium for the risk of holding xed income
investments, disappears from the dynamics of the long zero coupon rate. A related
observation was made in YatO@%, Remari3.1).

In particular, notice that if jjS(t,T)jj22 O(T t)9) asT! ¥ forsome0 g 1, then the
conditions of Proposition 3.3.1 are satised since (T t)4 T9forqg Oand0 t T. Here,
f(x) 20 (g(x)) asx! ¥ means that eventually jf(x)j Cjg(x)j.
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The next lemma shows that Corollary 3.3.2 and Remark 3.3.3 also hold for the
long instantaneous forward rate.

Lemma 3.3.4. Assume that the instantaneous forward raté,fT) and the long in-
stantaneous forward rate {t) are continuous in both t and T. If(f,T) ! f¢ in
ucpas T! ¥, thenalsog,T)! fy inucpasT! ¥.

Proof See Sectiors3.4. O

We discuss two examples to illustrate Proposition 3.3.1.

Example 3.3.5. We show that the Vasicek model from Examplel satis es the
nditions of Propositio3.3.1. The volatility of the bond price saties &t, T) =

th(t,u) du = (1 e XT ). Consequently, T2jS(t,T)j = 2T 2(1

e KT 1) Observe thatim y T 2jS(t,T)j = 0. Also,limt T 2jS(t,T)j = 0

forallt 0. Therefore T%jS(t,T)j can be bounded by a function(} which is

locally square integrable.

Example 3.3.6. In this example, we show that the Cox-Ingersoll-Ross model from Ex-
ample3.1.2 satis eg the conditions of Propositi@&®.1. The volatility of the bond price
satis esS(t, T%)= tT s(t,u)du = soB(t,T) r(t). Consequently, T%jS(t, Tj =

soT %B(t, T) r(t). The function Kt, T) is bounded by a constant independent of t
and T, hencdm; v T %jS(t,T)j = 0. Moreoverjim, T %jS(t,T)j = 0 since
B(t,t) = 0. Therefore T%jS(t, T)j can be bounded by a functior( which satis es

the square integrability condition of Propositi@8.1.

3.3.2 Almost sure convergence of long-term rates

This section is concerned with almost sure convergence of long-term rates. The
long instantaneous forward rate is de ned by f¢ (t) = limyx1 ¥ fxlog p(t,t+
X), whenever the limit exists, while the exponential long rate is given by
zy (t) = limy ¥ x Ylog p(t,t + x), provided that the limit exists. Our mo-
tivation to study this type of convergence stems from the following theorem,
which gives an important implication for the dynamics of the long rate, if such
rate exists as an almost sure limit.

Theorem 3.3.7 (Dybvig-Ingersoll-Ross). If zy (t) and % (s) exist almost surely for
0 t s, then the exponential long ratg 4s nondecreasing almost surely.

Proof See Theorem3.1 in Hubalek et al. (2002. O
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The Dybvig-Ingersoll-Ross theorem states that the exponential long rate (if
it exists) must be a nondecreasing process. The following lemma shows that
Theorem 3.3.7 also holds for the long instantaneous forward rate.

Lemma 3.3.8. If the long instantaneous forward rate exists almost surely for some

t 0, then the exponential long rate also exists an€tf = zy (t).

Proof For all w 2 W such that f¢ (t) = c for some constant c 6 0 we have by
I'HOpital's rule that

RTf(t )d T RTf(t )d

. ,u)au . T ;u) au .

)= lim % t = lim f(t,T) = #&(1).
2 (1 Ty T t Ty (T 1) Ty (tLT) v (1
For w 2 W such that fy (t) = 0 it also holds that zy (t) = 0. O]

The converse of Lemma 3.3.8 does not hold; indeed, a counterexample is ob-
tained by taking f(t,T) = 1+ sin(T).

The following proposition provides suf cient conditions such that the term
structure almost surely converges to an exponential long rate. In addition to
the conditions imposed in Proposition 3.3.1, we require that the mean of the
squared bond volatility is of order T9 for some 0 q < 1. Notice that these
conditions are thus too strong to allow non-constant behaviour of the long
rate, because in that case we would need the result to hold for g = 1.

Proposition 3.3.9. Suppose that the conditions of Propositi®s3.1 hold. Further,
assume that there exist constant2q[0, 1] and C 0 such that, given any xed
t 0, eventuallyin T,

EjjS(t, T)jj2 cCT9. (3.3.6)
Thenlim 1, y z(t,T) = zy (0) almost surely for every t 0.

Proof

Fixt 0 and assume that Eq. 3.3.6) holds forall T  Tp for some Tp > t+ 1.
Consider the estimate

¥ Z t 22 Z ¥ Z t q Z ¥ t q

§ £ USGUIT 4 O dsdu= ST

u=To o (u t) w10 (U t) T 1(u t)
Since ?.Z Lud 2du< ¥,for0 q< 1, it follows from the limit comparison

test that the integral on the righthand side is nite. I1td isometry yields that,
foreveryt O,

¥ Z, 2 ¥ Z .o
2 E —LSsudw(s = & E Mds <y
U=T0 ou t U=T0 0 (U t)

4 See footnote2.
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Applying Fubini's theorem gives
" . "
t 1 2
——S(s,u)dW(s) < ¥.
ou t

Qo

E

u

To

Hence, almost surely,

Z, 1 2
——S(s,u)dW(s) < ¥.

ou t

Qo «

u To

Since the sum converges, the summand must almost surely vanish in the limit,
ie.
fig
lim ——S(s,u)dW(s) = 0 a.s.
ul ¥ o u t

By the same arguments as in the proof of Proposition 3.3.1, see Eq. 8.3.4), the
nite variation part of the exponential yield process in Eqg. ( 3.3.3) converges
almost surely with d(t) = Oforallt O. O

Based on Proposition 3.3.9 it is easy to prove almost sure convergence of long-
term rates in the Vasicek and CIR models as we will show in Examples 3.3.10
and 3.3.11. Related results are presented in Deelstra and Delbaen (995. The
analysis in that paper focuses on the almost sure convergence of the long-
term averaged short rate, which is modelled by an extended CIR process, and
convergence of the Itd integral is established based on Kronecker's lemma.
Zhao (2009 and Bao and Yuan (2013 have further extended these results to
two-dimensional CIR processes with jumps.

Example 3.3.10. In case of the Vasicek model, the bond volatify, T) = so/ k (1
e KT 1Y) is deterministic and bounded. It follows from Propositigi3.9 that the
exponential long rate in the Vasicek short rate model is constant.

Example 3.3.11. For the CIR model it holds th&&(t, T) = soB(t, T)p r(t), hence
EiiS(t. T)ii* = s§B(t. T)’Ejr(1)] ,

SinceEjr(0)j = r(0) andlimy y Ejr(t)j = mk, the righthand side is bounded
uniformly in t and T. It follows from Propositior3.3.9 that the exponential long rate
in the CIR short rate model is constant.

3.3.3 St convergence of long-term rates

In Section 3.2 we provided a characterisation of HIM models for which the
long rate exists as an (almost sure) limit which is already attained for a nite
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maturity. In this section our objective is to extend this result to the case of
an in nite horizon. In addition to the suf cient conditions discussed in Sec-
tions 3.3.1 and 3.3.2 for ucp and almost sure convergence, we thus now also
seek to formulate necessary conditions for convergence to a long rate. This
raises the question which type of convergence could give us such a result.

In the current section we consider uniform convergence in L1, which for semi-
martingales is commonly referred to as S! convergence. Given an adapted
process X, the S1 norm is de ned by, see Protter ( 2005 Section V2),

Xjigr = JiX Jipa X = SUgJX(t)i :
t

The L1 norm in this chapter is always with respect to the probability mea-
sure P. Convergence in probability is weaker than convergence in L(P), and
uniform convergence on compacts, discussed in Subsection 3.3.1, is weaker
than uniform convergence on [0, ¥ [. Therefore, convergence with respect to S*
is stronger than ucp convergence.

To formulate our results, we must also introduce the H? norm for semimartin-
gales. For a nite variation process A this norm is, see Protter (2005,
Zy
jiAjjgr = E . jdA(s)]

R . .
in which o¥ jdA(s)j denotes the rst order variation ° of A on [0,¥ [, while for
a local martingale M it holds that

. A Al
jiMjjj: = E [M,M]g

where [, ]y denotes the quadratic covariation on the interval [0,¥ [. For gen-
eral semimartingales, the H! norm is de ned as an in mum of such expres-
sions over all possible decompositions, but we will not need such generality in
our context, since the instantaneous forward rate process (3.1.2) is a so called
special semimartingale which has a unique decomposition ©.

The following result is adapted from Barlow and Protter ( 1990. This lemma
will allow us to characterise the existence of a, possibly hon-constant, long rate
in HIM models in terms of the drift and volatility function of the instantaneous
forward rate process.

The rst-order variation of a function f: [ab]! R isdenedbysup é jf(x,+1) f(x)i,
where the supremum is taken over all partitions P = fa= xq,xo,..., xnp = bg.

A semimartingale X with decomposition X(t) = X(0)+ A(t) + M(t) is said to be special if
A(0) = M(0) = 0 and A is predictable. The decomposition of a special semimartingale is
unique, see Protter (2005 Chapter IIl, Thm. 30).
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Lemma 3.3.12 Letf X(t, T)gr ¢ be a family of special semimartingales with canon-
ical decomposition ¥, T) = X(0,T)+ A(t,T)+ M(t, T), satisfying, for some con-
stant K,

GACTiig: K, foralT 0. (33.7)
If the procesX satis es

lm jX(,T) Xijjgt = 0, 3.3.8)

and its canonical decompostiongt) = X(0) + A(t) then

Im ACT) Al = 0, 339

and

lim, iiM(,Dijy = 0, 3310

as T!A ¥, anversely, if Eqs3(3.9) and 3.3.10) are satis ed, then Eq.3(3.8) holds
with X(t) = X(0) + A(t).

Proof The proof is an application of Corollary 2 in Barlow and Protter ( 1990,
for details see Section3.4. O

In the subsequent analysis we do not impose convergence of the instantaneous
forward rate process f(t, T) uniformly for t 2 [0, T], because this would imply
that the future short rate (T, T) and forward rates at longer times to maturity
must converge to the same limiting process. Instead, in Proposition 3.3.13, we
exclude forward rates with short maturities.

To achieve this, we apply Lemma 3.3.12to a restriction of the family of forward
rate processesf f(,T)gr oto the domain f(t,T)jt h(T)g, in which his a
continuous bijection from [0,¥ [ onto itself satisfying h(t) < t. Notice that
h(t) = t would yield the triangular subset of R? that commonly supports
the instantaneous forward rate. For xed t 0, we thus retain the behaviour
of f(t,T) for large T. But for values of t that are close to T, we do not require
convergence of the forward rate.

Without loss of generality we take j = 0. Indeed, if the S* limit exists, then
this implies convergence to the same long rate in ucp for every xed t O,
and we know that the long rate, as a ucp limit, does not depend on the market
price of risk by Remark 3.3.3 and Lemma 3.3.4.
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Proposition 3.3.13. Let & be a nite variation process satisfying ft) = fx (0) +
Ay (1) with Ay (0) = 0, and suppose that
Zy
E jdfy (5)] < ¥ . (3.3.11)

Consider the family of instantaneous forward rate procelstesT)gr o with canon-
ical decomposition given by E®.1.2) for every xed T 0. Let h be a continuous
bijection from[0,¥ [ onto itself satisfying fis) < s, and asssume that, for some con-
stant K,

Z h(T)
E js(s, T)S(s,T)J ds K, foral T 0. (3.3.12
0
Then
lim E  sup f(t,T) f&(t) =0, 3313
TH¥ 0t nT)
if and only if
im E sup A(t,T) Ax(t) =0, 3.3149
T 0t h(T)
and
2 .3
L ON a2
Tlilm¥ E4 jis(s,T)jj’ds 5=0. (3.3.15)
! 0

In particular, ifs  Oand Ay (t) = Ofort 0, then condition 8.3.14) is equivalent
to

Z h(m)
lim E s(s,T)S(s,T)%s = 0. (3.3.16)
! 0

Proof The proof follows by applying Lemma 3.3.12 to the family of semi-
martingales

BLT)= FEA (T T+ Lopn (K () &(A(TY) ., t O,

indexed by T 0. See Sectior3.4 for details. O

If the long rate is a nondecreasing process, and its mean is bounded uniformly
int 0, then condition (3.3.11) holds. Indeed, in this case,
Zy
E jdfy (9j = Iim E[& ()] & (0) < ¥ .
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It is shown in El Karoui et al. ( 1998 and Biagini et al. (2016 that the long
rate converges in ucp provided that the HIM volatility function  s(t,T) is even-
tually bounded by a constant multiple of Y P 7 for suf ciently large T. In
Corollary 3.3.15 we will provide a similar statement for S* convergence. No-
tice that Proposition 3.3.13 depends on the choice of the function h. To estab-
lish convergence it is suf cient to nd an h for which the conditions of this
proposition are satis ed, whereas to rule out convergence we must show that
they are violated for any h. Therefore, we rst need the following lemma.

Lemma 3.3.14. LetH denote the set of continuous bijections friy¥ [ onto itself
that satisfy {t) < tforallt 0. Then
1 Ifa 1thenlimsupy T (T h(T))2= ¥ forallh2 H ;

2. Ifa< lthenlimt v T2 (T h(T))2= Oforsomei2 H .

Proof See Sectiors3.4. O

The next corollary states that, if the HIM volatility coef cient is bounded from
above by a deterministic function of time to maturity which falls off suf-
ciently fast, then the long rate is constant.

Corollary 3.3.15. Ifforsome C Oandr2] 1, ¥2[,
jst T (T v,

then the instantaneous forward rate in the corresponding HIM model converdes, in
to a constant long rate.

Proof Letr 2] 1, %2, then by Lemma 3.3.14 there exists anh 2 H such
thatlim 1 y T?*2 (T h(T))?*? = 0. Hence

z h(T) -|-1+ 2r T KT 1+2r
lim s?(s,T)ds C? lim ( (1) = 0,
TV ¥ o T ¥ 1+ 2r
and
Z n(T) T2+ 2r 2+2r
: 2 ¢ (T h(T)) _
TIl!m¥ . s(s,T)S(s,T)ds C TIgm¥ 21+ 12 = 0.
The result follows by Proposition 3.3.13. O

From Lemma 3.3.14 and the proof of Corollary 3.3.15it is also clear that if
s(t,T) C(T t) ' forsome C> 0andr 2 [ ¥20], then condition (3.3.12)
of Proposition 3.3.13 is not satis ed regardless of the choice of h. Hence, in
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contrast to Proposition 3.3.1 on ucp convergence’, the previous corollary does
not give us information about the case where r = %/ 2. In Example 3.3.18 we
will show that it is nevertheless possible for the instantaneous forward rate to
converge in St to a non-constant long rate.

The next examples serve to illustrate that the Vasicek and Cox-Ingersoll-Ross
short rate models converge in S! to a constant long rate, which is in line
with our ndings in previous sections for ucp and almost sure convergence.
Example 3.3.17 shows that the exclusion of short maturities is essential.

Example 3.3.16. Consider the Vasicek short rate model from ExarBdld. For every
t> 0,

z 2
a(t,T) = s2e K0T » T o kU ) gy = %Oe KT Oy g KT 9],
t

It follows that, for all t> O,
Z, 1
E a(uT)du = Esgk 2 AT(t  1)(2&T & 1),
0
Take tft) = #, for somed < #< 1, then the lefthand side of E].8.12) equals

Z gy
E a(uT)du= %k 252 (2e KL AT o KA AT 2o KT 4 o 2Ty
0

whichtendstd as T! ¥ so Eq. 8.3.14) is satis ed for A = 0. Similarly, since

Zyr
s2(s) ds = %k 162 (e (1 AT ¢ AT),

it follows that Eq. 8.3.15) is satis ed:

n Z#T %# p .
E s%(s, T) ds -1 250k Y2 @ (@ AT o KT :
0 2

because the right hand side vanishes ds ¥ . Eq. 8.3.11) is trivially satis ed for
Ay = 0. Hence, we conclude that the instantaneous forward rate in the Vasicek model
converges to a constant.

R
Notice that, due to S(t,T) = IT s(s,T) ds the choicer = 1/2in Corollary 3.3.15 correponds
to g= 1in Proposition 3.3.1.
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Example 3.3.17. Consider the CIR short rate model from Example2 and observe
that we have the following almost sure bound on the HIM diffusion coef cient
q___
0 s(t,T) = sog? r(t)(ksinh(¥2g(T t))+ gcosh(¥2g(T t)) ?
q — q —
so r(t)cosh 2(V2g(T t)) 4so r(t)e 9T O

We thus nd that s(t,T) is bounded b)4p r(t) times the volatility function of the
Vasicek model. From here on, the computations are therefore similar to those in Exam-
ple3.3.16.

Set Ht) = #, for some0 < #< 1, then the lefthand side of E®.8.12) admits the
following almost sure bound:

Z yr
E a(u,T)du 8y 2s3 2e 29(1 AT o 29(1 AT
0

2e 9T+ e 2T sup Ejr(s)j .
s #

The righthand side tends tdas T! ¥ so Eq. 8.3.14) is satised for A = 0.
Similarly, since
Z ur
E  s%s)ds 8g 'si(e (1 AT e 2Ty sup Ejr(s)],
0 s #T

it follows from Jensen's inequality that E.8.15) is satis ed:
n #

Z T Zyr 3
E s?(s,T)ds E s?(s,T)ds
0 0

NI

I
3

= 8g lsg(e W1 AT ¢ 20T) su#p;Ejr(s)j ,
S

because the right hand side vanishes as T¥ . Eq. 3.3.11) is trivially satis ed if
Ay = 0. We thus conclude that the instantaneous forward rate in the CIR model
converges ir8! to a constant.

The exclusion of short maturities, enforced by takiyg 1, cannot be omitted for the
Cox-Ingersoll-Ross model. To see this, consider the estimate

gcosh(¥2g(T t))+ ksinh(¥2g(T t)) (g + k) cosh(¥2g(T t))
(g + k)ellzg(T t) .
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We thus have the following lower bound for the Cox-Ingersoll-Ross forward rate
volatility

q —
S(tT)  sog’(g+k) 2e 9TV r(t).

Consequently,
Z7
a(tt,T) = s(t,T) s(tu)du sZg3(g+k) %e 9T VBT O 1]r(t).
t

Using Fubini we obtain
ZT 1 N
E a(uT)du =sig?(g+k) %1 e 9M)2inf Ejr(s)j.
0 2 <T

The righthand side tends t§s2 g2 (g + k) “infso Ejr(s)j almost surely as T
¥ . This limit is strictly positive if (0) > 0, so 8.3.16) is not satis ed for T) = T.

In the following example we construct an HIM model in which the term struc-
ture converges in S to a non-deterministic and non-constant long rate.

Example 3.3.18. Let the HIM volatility function be given by
8

< Y2 Ya ;
S(tT) = }Pé (T t) “2z(t)”*, if0 t<T, (3317)

2 0 , otherwise

_R
in which z(t) = 1+ 2p 2 éz(s) dW(s) is a geometric Brownian motion.

From the HIM drift condition it follows thaa(t, T) = z(t)Y% for0 t < T, and
zero otherwise. The semimartingale decomposition for the instantaneous forward rate
thus satis es

Z, Z,

29" Wy, AMT) = L2972 ds.

MO = oo

Set I{t) = #, for some0 < #< 1. Since £t)”2 is a supermartingale with exponen-
tially decaying mean we nd,
Zyr Zyr Zyr
E . ja(s, T)jds = , Ejz(s)¥?j ds = , eSds=1 e 1.

R
Dene fy (t) = f¢ (0)+ Ay (t) with Ay (1) = éz(s)ll2 ds. This process satis es
Zz z

¥ _ ¥
E . jd& (s)j = E . z(s)V?ds = 1.
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For T> Y #we nd, using Jensen's inequality and Fubini's theorem,
" #

Z#T 2 Z#T 2
E js(s,T)j’ds E js(s,T)j°ds
0 0
n #!
_ }E Z#TZ(S)uzds 1/2_ }Z#T e s i Y2
T2 o T s T 20 T s
1 Z#TeSdsllz_ 1 e#T Y2
2(1 AT o o201 AT

The right-hand side vanishes ad T ¥ . Finally, A(t,T) Ay (t) = Oforevery T
0. Hencesup,_ . Jf(t,T)  f (t)j converges to zero in mean by Proposit®8.13
with h(t) = # forany0< #< 1.

If we had taken s(t,T) = %p 2(T t) Y2z(t)Y2 in Example 3.3.18, then the
no-arbitrage drift coef cient a(t,T) = z(t) would be a geometric Brownian
motion. In this case condition ( 3.3.11) of Proposition 3.3.13, which states that
the long rate should be nite in expectation, does not hold.

For completeness, we note that the above analysis can also be applied to the
exponential yield z(t, T). Using Itd's lemma one can show that z(t, T) has the
semimartingale decomposition z(t,T) = z(0,T)+ A(t,T)+ M(t,T) fort< T
in which
Zt g 1. )
A, T) = =—— r(9)+ ZjjS(sNjj?>+ z(s, T) ds, (33.19
oT s 2
while
Z, 1
M(t, T) = ——S(s, T) dW(s), (3.319
oT s

and where we assumed as before thatj = 0.
Proposition 3.3.19. Let z be a nite variation process satisfying £t) = zy (0) +
Ay (t) with Ay (0) = 0, and suppose that
Zy
E jdz¢ (s)] < ¥ . (3.3.20)
0

Consider the family of zero coupon yield proce$z€s T)gr o with canonical de-
composition given by Eqs3.8.18) and (3.3.19) for every xed T 0. Let h be a
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continuous bijection fronfi0, ¥ [ onto itself satisfying fs) < s, and asssume that, for
some constant K,

Zh(T) .
E JAA(s, T)] K, foral T 0. 3.3.21
0
Then
lim E sup z(t,T) zx(t) =0, 3.3.22
TH¥ 0t nT
if and only if
im E sup A(t,T) Ax(t) =0, 3.3.23
¥ 9t nm
and
2 3
o, fnm ISP
TIl!m¥ E . T s 511S(s, T)jj“ds =0, 3.3.29

with A(t, T) as de ned in Eq. 3.3.18).

Proof Apply Lemma 3.3.12to the family of (continuous) semimartingales

B(t,T) = z(t" h(T), T)+ Lspmy (z¢ (1) 2z« (h(T))), t O,
indexedby T 0. O
3.4 proofs

Proof of Lemm&.3.4.
ForO s t< T consider the estimate

1 4T
jz(sT) & (9)j = T . f(s,u)du f¢ (s)
1 4T .
T s, jf(ssu)  fy(s)j du
1 ( z pf Z1 )
= 7= jf(ssu) f(9)jdu+ ijf(s,u) fy (s)j du
p_
= tusquij(s, u) f(9)j+ T pfsuf JTf(s, u) & (9)j.
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Fix #> 0andt 0. From our previous estimate we obtain

P supjz(s,T) H(s)j> #
s<t

= T sup sup jf(su)  f(9)j
t s<t u T |
T . .
+ sup_sup jf(ssu) f(s)j> #
T U PruT
p_ !
= T sup su jf(ssu)  f(s)j> i
T t S<E)u FPTJ ’ ) J 2 |
+ P sup_sup jf(su) f(9)j> f (34.1)
T " U pT P , [y > A

By the extreme value theorem
Kit = argmax g ;o] [O,F’ﬂjf(s, u & (9)j,

is nonempty and compact due to the continuity of f and fx. Hence, for all
0 t T, wecanchoose

v(t,T) 2 argmax, ok, T
that is, we take v(t, T) to be an element in the compact setK; 1 for which the
second coordinate v,(t, T) is maximal.

Let A denote the set of those elements inW for which there exists an M > 0
such that vo(t,T) M eventually in T. SinceT 7! v,(t,T) is nondecreasing
by construction of v, we can write

\
A= [ fvo(t,T) M eventuallyin Tg= [ fvo(t,n) Mg.
M2N M2N n2N
Moreover,
\ [ : o ,
fvp(t,n)  Mg= fif(ab) & (@i j f(@p) & (Dig.
ap2Q,  b2Q

atb na tp M
Hence A is measurable.

By the continuity of f and fy there exists a random variable C such that, on
the set A,

JE(va(t, T),vo(t, T)) fe(va(t,T))j < C, eventually in T.
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Consequently, on A,
b1
lim sup sup jf(s,u)  f (9)]
u T

¥y T ot
"7
= lim —— Jfa(tT) V(L T) & (Va(t, T)))]

= 0.

C lim
TTy T t

On the other hand, we have v,(t,T) ! ¥ asT! ¥ onthe set A= WnA,
hence

( pT #)!
sup sup jf(s,u)  f(s)j> =
G ¥ 2

T tar, :
lim P A°\ sup sup jf(s,u) f(s)j> i
TI ¥ S<t u wf , 2

lim P AC\
T ¥

. c : _#
= TIl!m¥P A"\ supjf(sva(t,T)) f(s)j> 5

s<t

_ . o #
VIP"LP SSLJE)Jf(s,v) fy (9)j > 5 = 0.

It follows that the rst term on the righthand side in Eq. ( 3.4.1) vanishes as
T! ¥.

Similarly, by the continuity of f(t, ) and the extreme value theorem we can
take, forall 0 s T,w(sT) 2 argmaxP+ | jf(su) f(s)j. Notice that
w(s, T) T! ¥ asT! ¥ hence the second term on the righthand side in
Eq. (3.4.1) also vanishes by the assumption of the lemma. O

Proof of Lemm&.3.12.

Let An(t) = A(t,xn) and Mp(t) = M(t, x,) for some sequencefxng?,‘:O such
that xp ! ¥ asn! ¥ .Ifwe set Xp(t) = X(t,xn) then we can write Xp(t) =
Xn(0) + An(t) + Mn(t). By Eg. (3.3.8) we have

jiXn Xjisi! 0O, asn! ¥ .
It follows from Corollary 2 in Barlow and Protter ( 1990 that

jiAn Ajjst! 0 and  jjMpjjgi! O,
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asn ! ¥. Since this holds for any sequencefxng?f=O such that x5, ! ¥ as
n! ¥, we obtainEgs. (3.3.9) and (3.3.10).

It remains to prove the converse. Let fxng?f=0 be any sequence such thatx, !
¥ asn! ¥.Write Xp(t) = Xp(0)+ An(t) + Mp(t) with Ap(t) = A(t, xn)
and Mn(t) = M(t,xn). We must show that

0= lim jj(Xn X) JiLip)
= er¥ i(Xn(0)  X(0)+ An Ay + My) jj L1(P) -
Because supjX + Yj sup, jXj + sup,jYj, we obtain
i(Xn(0) X(0)+ An Ay + Mp) jj LL(P)
JJ (Xn(o) )A((O)) +(An A¥) +( Mn) JJ L1(P) -
Using Minkowski's inequality we nd
jj(Xn(O) )A((O)) + ( An A¥) +( Mn) JJ L1(P)
i Xa(0)  X(O)jjypy + Ji(An  Ax) Jisgey *+ i (Mn) JiLap) -

From Protter (2005 Chapter V, Thm. 2) we have that there exists a universal
(i.e. independent of the semimartingale) constant ¢; such that

JI(Mn) JiL ey = liMnjist GjiMnjjye -
Hence we arrive at
iXn X) diaey i Xn(0)  X(0)ijLa(p)
+i(An Ax) ip) *+ CdiMnjiya -
The righthand side vanishes in the limitas n! ¥ . O

Proof of Propositior3.3.13.

Consider the family of semimartingales £(t,T) = f(0,T)+ A&(t,T)+ M(t,T),
indexed by T 0, in which

AL T)= A" h(T), T)+ Lspm (Ax () Ay (R(T))) ,
is a process of nite variation, and

M(t,T)= M@" h(T),T),

79
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is a local martingale. For given T 0, the semimartingale £ ,T) is special,
hence its decomposition is unique®. Note that for xed t 0 and suf ciently
large T, it holds that #(t,T) = f(t,T).

The rest of the proof follows from an application of Lemma 3.3.12to the family
of semimartingales f £ , T)gr o. Equation (3.3.8) can be written as

NEC.T)  felisa= E supj®t,T) (1)
t

=E sup jf(t,T) (V)]
0t h(T)

Similarly, Eqg. (3.3.9) can be expressed as
A T) Axjjsi= E supjA(t, T) Ay (1)]
t

=E sup JA(LT) Ax()j ,
0t h(T)
or,ifs Oand Ay (t)= Oforallt O,

) o Z4 ) Z n(m)
I&C. Mjist= ] sup a(s, T)ds jjayp) = E a(s, T)ds ,
ot hT) O 0

with a(t, T) = s(t,T)S(t, T)?by Eq. (3.1.5). For Eq. (3.3.10) we obtain,

(. D= E 14(.T).8(, T
3

NI

Z h(T)
= g4 jis(s, Tjj?ds 5.
0

Finally, given T  0and K 0, condition (3.3.7) satis es
Zy
K jj &(.TNjjj1 = E o JdA&(s, T)]
Z n(T) Zy
=E ja(s, T)jds+ jd% ()]
0 h(T)

This condition is met for every T 0 if Egs. (3.3.11) and (3.3.12) hold. O

8 See footnote®.
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Proof of Lemm&.3.14.

Part 1: If there is no largest T for which T h(T) afle\, with a 1, then the
statement of the lemma clearly holds since in that case there is a subsequence
that converges to in nity. We may thus assume that eventually T h(T) >

aT'a. Observe that if x > aTa then the derivative of the function x 7! x2
exceeds 1. Hence forT suf ciently large, the increment of this function on the
interval [T h(T), T]is at least linear, that is,

lim T2 (T h(T)2 lim h(T)= ¥.
T|!m¥ ( (T) T|!m¥ (T)
Part 2: For a 0 the statement holds for any h. Assume therefore 0< a < 1.
By the mean value theorem there exists au 2 [T  h(T), h(T)] such that
T2 (T h(T)2=h(Tyau® 1 ah(T)(T h(T))? L.

Hence,h(T) = TP with bsatisfying0 < b< 1landb+a 1< Owillwork. O






ON THE LONG RATE IN FACTOR MODELS OF THE
TERM STRUCTURE

This chapter is based on J. de Kort, A note on the long rate in factor models of the
term structure To appear in: Mathematical Finance. doi: 10.111¥ma. 12151

In this chapter, we consider factor models of the term structure based on a
Brownian lItration. We show that the existence of a non-deterministic long
rate in a factor model of the term structure implies, as a consequence of the
Dybvig-Ingersoll-Ross theorem, that the model has an equivalent representa-
tion in which one of the state variables is non-decreasing. For two-dimensional
factor models, we prove moreover that if the long rate is non-deterministic,
the yield curve attens out, and the factor process is asymptotically non-
deterministic, then the term structure is unbounded. Finally, following up on
an open question in El Karoui et al. (1998, we provide an explicit example of a
three-dimensional af ne factor model with a non-deterministic yet nite long
rate in which the volatility of the factor process does not vanish over time.

41 introduction

A theorem by Dybvig, Ingersoll, and Ross ( 1996 states that the long-term in-
terest rate in an arbitrage-free term structure model cannot decrease over time.
Nevertheless, the long rate can be a non-deterministic process. It was shown
in El Karoui et al. (1999 that a Heath-Jarrow-Morton model may generate a
non-deterministic long rate if, for large maturities, the volatility of the instan-
taneous forward rate vanishes suf ciently fast to make the long rate nite, and
suf ciently slow to ensure that it is nonconstant. In this chapter we consider
the question whether the subclass of term structure models known as factor
models is rich enough to admit a nite stochastic long rate if we additionally
require that the volatility of the factor process does not vanish asymptotically
over time. We show that this question can be answered af rmatively, but that
at least three state variables are required.

The result of Dybvig, Ingersoll and Ross has been extended in a number of di-
rections. For example, for weaker notions of convergence of the long rate, see

83
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Goldammer and Schmock (2012. Kardaras and Platen (2012 considered the
convergence speed of the zero-coupon yields at different times as the maturity
date tends to in nity. Recently, Biagini et al. ( 2016 studied the behaviour of
the long rate in HIM models where instantaneous forward rates are driven
by af ne processes on a state space of symmetric positive semide nite matri-
ces. In another interesting paper, Biagini and Hartel ( 2014 look at interest rate
models driven by Lévy processes and nd that if the driving process has paths
of nite variation and negative jumps only then, contrary to the diffusion case,
volatility does not necessarily need to vanish for large maturities in order for
the long rate to be nite. Dybvig et al. ( 1996 also proved that the long rate
cannot increase almost surely if the state space is nite. Schulze (2009 gener-
alized this result to in nite state spaces. In other recent work, Zhao ( 2009 and
Bao and Yuan (2013 characterize almost sure convergence to a constant long
rate in two-factor Cox-Ingersoll-Ross (CIR) models with Lévy jumps. To build

a model in which the long Libor-rate can randomly move up and down, with-
out violating no-arbitrage, Brody and Hughston ( 2016 use discount functions
of the generalized hyperbolic type; these are discount functions for which the
relation between rates and bond prices is not asymptotically exponential.

Long-term xed income returns in models that admit a factor representation
have previously been studied by Deelstra and Delbaen (1995. They consid-
ered a single-factor generalized CIR process and proved that the long rate
converges almost surely to a random variable which is proportional to the re-
version level of the CIR process. Based on these results, Deelstra et al. Z000
suggests a modi cation of a three-factor short rate model introduced by Tice
and Webber (1997 such that the long rate converges to a stochastically time-
varying mean-reversion level. The present chapter is concerned with models
in which not only the short rate but also the yield or the instantaneous for-
ward rate admits a factor representation. In models where the short rate has
a factor structure, the instantaneous forward rate inherits this factor structure
only if the bond price has an exponential af ne representation. Yao ( 199%),
using an instantaneous forward rate specication with separable volatility
function and building on results in Ritchken and Sankarasubramanian ( 1995,
constructs a factor model with two state variables in which the long rate is
non-deterministic. Both the factor process and the yield curve parameteriza-
tion in that model are time-inhomogeneous, and the volatility of the factor
process vanishes over time. In the work of El Karoui et al. (1998 a series
of two-dimensional af ne factor models is discussed. They nd that, in their
examples, either the continuously compounded rate is in nite or the model
contains a nondecreasing state variable.
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We extend these results by showing that a term structure model with three
state variables, with one of the state variables having nite variation, is the
most parsimonious model speci cation based on a Brownian ltration that
can accommodate a stochastic long rate if we require that the volatility of the
factor process does not vanish over time. We thus show that the properties
exempli ed by the models in El Karoui et al. ( 1998 are general characteristics
which are shared by all two-dimensional factor models. Finally, we provide
an explicit example of an af ne factor model in which the long rate converges
almost surely to a nondecreasing stochastic process.

The chapter is structured as follows. In Proposition 4.2.2 we prove that, up
to a change of coordinates, any factor-based model in which the long-rate
is not deterministic while the term structure of interest rates does not go to

in nity must have a nondecreasing state variable, where we allow the factor

process to be time-inhomogeneous. In Proposition 4.3.1 we show that, under
mild conditions, the presence of a stochastic long rate in a factor model with
two state variables implies that the term structure is unbounded. Finally, in

Proposition 4.4.1 we construct a factor model with a stochastic long rate which
is nite almost surely.

4.2 the long rate in factor models

Let (W,F,P,(Ft); o) be a ltered probability space on which is de ned a
d-dimensional P-Brownian motion W. The time t price p(t, T) of a zero-coupon
bond, paying 1 unit of currency at time T, is modelled as an I1td process for O
t T with respectto (F¢)p ¢ 7. We assume thatp(T,T) = 1 and p(t,T) > 0
for all O t T. The instantaneous forward rate is de ned by r(t,x) =
fx log p(t,t + x), while the exponential (or continuously compounded) rate
is given by z(t,x) = x llog p(t,t+ x) for all x > 0.
As in Chapter 3, we impose as a standing assumption that no arbitrage possi-
bilities exist. Following Hubalek et al. ( 2002, we thus assume that there exists
a measureQ, locally equivalentto P, suchthat, forallt _Oandx 0, the quo-
tient B(t)/ B(t + x) is Q-integrable where B(t) := exp( c}r(s, 0) ds), and such
that discounted bond prices B(t) 1p(t,T) are Q-martingales for0 t T.

Consider a time-inhomogeneous af ne term structure model in which the
Musiela parameterised instantaneous forward rates r: R+ R+ ! R satisfy

r(t,x) == f(tt+x) = ho(x)+ éd LX) Yi(t) 4.2.1)
i=1
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where hg: R+ ! Randli:R+! R,i2f1,...,dg, are continuously differen-
tiable Fo-measurable functions. The stochastic factorY is de ned by
z t Z t
Y() = D(s Y(s)) ds+ V(s Y(s)dW(s), 422
0 0

inwhich D:Ry RY9 11 RI1andVv:R:y RY 11 RY darecontinuous
functions such that (4.2.2) admits a strong solution. Notice that the assumption
Y(0) = 0Ois not restrictive. If Y(0) = yo 6 0 then we may apply our analysis to
Z(t) := Y(t) ypsatisfying dZ(t) = D(t,Z(t)+ yo)dt+ V(t,Z(t)+ yo)dW(t)
and Z(0) = 0, and change hg accordingly. We will refer to the components of
Y as the state variables. The number of driving factors may be smaller than
the number of state variables, for instance if V has rows consisting only of
zeroes. The Musiela parameterised exponential rates satisfy
d
z(t,x) = H(X)+ & Li(x)Yi(1), (4.2.3)
i=1

. . 1 Rx 1 RX

inwhich H(x) = 5 gho(s)dsand L (x) = 5 ;I (s)ds

For x = 0 we let L (x) and H(x) be de ned by their righthand side limits
hg(0) and | (0). This setup includes the model of El Karoui et al. ( 1998, but

we do not follow their requirements that D and V must be af ne or time-
homogeneous functions of the factor process Y. Indeed, to obtain the setup

in El Karoui et al. (1998, we can set A(T t) = OT b (s)ds b(T t) =
OT tho(s) dsand T = t+ x,then logp(t,T)= A(T 1t)Y(t)+ b(T 1t).

The long instantaneous forward rate fy and the exponential long rate zy are
de ned by

fy (t) = Xlim¥ f(t,t+ x) and zy (1) = Xlim¥ z(t,x) ,

provided that the corresponding limits exist. We say that the limit “exists” if
the lim sup and the lim inf are random variables that agree almost surely. No-
tice that we do not require the limit to be nite. In general, the long rate in
models of the form (4.2.1) is not necessarily a measurable function. An alterna-
tive de nition of the long-term interest rate, which guarantees measurability,
is discussed in Goldammer and Schmock (2012 and Brody and Hughston
(2016. In this paper however, we use the following characterisation of the
existence, as a random variable, of the long instantaneous forward rate.

Proposition 4.2.1. Assume that the elements bi,Y,(to),...,Y4(tg)g are almost
surely linearly independent for at least ong2]0,¥ [. Then the long instantaneous
forward rate exists for every t 0if and only iflimy y | (X) andlimy y hp(x)
exist.
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Proof (If) Supposethatlimy y | (x) = zandlimy y hg(x) exist. From Eq. (4.2.1)
we obtain that, forall t 0, the long rate satis es f (t) = fx (0)+ & id: 1Z Yi(t).
We thus nd that the long instantaneous forward rate is a linear combination

of the state variables and hence is a random variable for every t 0.

(Only if) Let tg be such that the elements of f 1,Y1(tg),...,Y4(tg)g are almost
surely linearly independent. By assumption thereisaset U ~ Wwith P(U) =
Osuchthatlimy y f(tg, tog+ X, w) exists point-wise for every w 2 U€. Consider
the setV = f(Y1(to,w),...,Y4(to,w)) : w 2 UCg and suppose that dim (V) <
d, that is, there exists someb 2 R%1, b 6 0suchthat3 sz 1 bjv; = bg whenever
v2 V. Then

b;Y;(to,w) , forall w2 U,

Qog

b0=
=1

which contradicts the assumption that the elements of f1,Y;(tg),...,Yq(to)g
are almost surely linearly independent. Hence there must be wq,...,wq 2 U€
such that y; := ( Y1(to,w;), ...,Yq(to,w;))%i 2 f1,...,dg, span RY. Write U =
(y1,...,yq)% then Uis ad d matrix of full rank, therefore U ! exists. By
Eqg. (4.2.1) we have that lim x1 ¥ hg(x) exists (taket = 0) and limy y Ul (x)
exists (taket = tg). It follows that

Jim 1 (x) = lim U Mur(x)) = u 1X|m Ul (x)  exists.

O

The next proposition shows that in factor models with a nondeterministic
long rate, a linear combination of the state variables driving the instantaneous
forward rate is nondecreasing.

Proposition 4.2.2. Suppose that the conditions of Proposit8.1 hold. If the long
instantaneous forward rate exists for all t 0 and is nondeterministic for & 0, then

the term structure model in Eqs4.@.1)—(4.2.2) has an equivalent representation in
which the nondecreasing long instantaneous forward rate coincides with one of the
state variables, plus a constant.

Proof From Egs. @.2.1) and (4.2.2), we obtain

d Zt
f(t,t+x) f(0,x)= é_ | () . Di(s,Y(s)) ds

#
+ éd Vij(s, Y(s))dW(s) . (4.2.4)
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By Proposition 4.2.1, we have that z = limy y | (X) and limyx1 y hg(X) exist.
We thus nd that the long rate satises, forall t 0,

d ) Z t
ke (t) #&(0)= _Eoi Z Di(s, Y(s)) ds
¢
t d
t a V(s Y(s)dW(s) . (4.2.5)
j=1

Theorem 3.3.7 implies, together with Lemma 3.3.8, that the long instantaneous
forward rate is a nondecreasing process; therefore it has nite rst-order vari-
ation and thus cannot have a nonzero diffusion term. It follows that zV = 0
almost surely for every t 0 and

d Zt
fe() = &0+ 4 z . Di(s, Y(s)) ds.
i=1

If z= 0then by Eq. (4.2.5) the long rate is constant which is precluded by the
assumptions of the proposition. Hence z 6 0 and it follows that V is singular.

If the factor process Y is one-dimensional, that is, if d = 1, then eitherV = 0
or z = 0 must hold. In both cases the long rate is deterministic.

Assume therefore that d 2. Becausez & 0 there mustbe ani 2f1,...,dg
such that z; & 0. De ne the (invertible) d d matrix M by

0 1
1
1
M = Z1 2o Z Z4 . (426)
1
1

The matrix M has zero entries outside the main diagonal and the i -th row.
De ne

2(t):= MY(t) and B(X)=1(X)M 1. (4.2.7)

The process¥(t) satis es ¥(0) = 0 and
d®(t) = B(t, ¥(t)) dt+ @(t, ¥(t))dw(t) , (4.2.8)
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in which B(t,y) = MD(t,M 1y) and ®(t,y) = MV (t,M ly). The factor
model de ned through hg, F and ¥ is equivalent to the one de ned by h, |
and Y. Indeed,

d d

ho(x)+ & 1i(X)Yi(t) = ho(x)+ & ()M MYi(t)
i=1 i=1

d
ho(x) + & Fi(X)®(t) .
i=1

r(t, x)

Thei -th state variable satises ¥ (t) = & idz 1ZiYi(t) = f (1) f (0). We have
thus established that the model (4.2.1) has a representation in which, up to a
constant shift, the non-decreasing long instantaneous forward rate coincides
with one of the state variables. O

The existence of the exponential long rate can be characterised in terms of the
existence of limy; y L (x) and limyx1 y H(X), as the following result shows.

Proposition 4.2.3. Assume that the elements bi,Y,(to),...,Y4(tg)g are almost
surely linearly independent for at least onet [0,¥ [. Then the exponential long rate
exists for every t 0if and only iflimy y L (x) andlimy y H(X) exist.

Proof The proof is similar to the proof of Proposition 4.2.1 and we omit the
details. 0

We can also formulate a variation of Proposition 4.2.2 in which the conditions
have been slightly weakened.

Proposition 4.2.4. Suppose that the conditions of Proposit#8.3 hold. If the expo-
nential long rate exists for allt 0 and is non-deterministic for & 0, then the term
structure model in Eqs4(2.1)—(4.2.3) has an equivalent representation in which the
non-decreasing exponential long rate coincides with one of the state variables, plus a
constant.

Proof As in the proof of Proposition 4.2.2 one can show that limy y L (x) =:
z 6 0. Using the transformation

€(t)= MY(t) and E(t)= L()M I, (4.2.9)

where M is de ned as in Eqg. (4.2.6), a representation can be established in
which, up to a constant shift, the exponential long rate coincides with one of

the state variables. The rest of the proof is similar to the proof for Proposi-
tion 4.2.2. O
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43 the two -dimensional case

In the following proposition we consider two-dimensional factor models that
admit a non-deterministic long rate. We show that the term structure is even-
tually unbounded if the factor process is asymptotically non-deterministic and
the forward curve attens for large expiration dates. The second condition re-
ects the fact that little market information is available about the far future,
hence the instantaneous rate for lending or borrowing should not differ much
between long-dated maturities. We say that a model is asymptotically deter-
ministic almost surely if

P lim i <¥ = 1. 4.3.1)

Notice that t 7! hYi, is point-wise nondecreasing hence, for any a 0 and
j2f1,2g,

. \ :
w2 Wj tlllnl Yj ,2[0a = w2Wwj Y, 204 ,
' k2N

and it follows that lim ¢ ¥ hYi, is a random variable. The forward curve is said
to atten if

XIim¥ Txho(x) = 0 and X'.'”L Il i(x)=0 fori=1,2. @32

Consider the factor model in Eq. (4.2.1) with d = 2 and suppose that the
conditions of Proposition 4.2.2 hold. We then have the following result.

Proposition 4.3.1. If the factor process (Y) with d = 2 is not asymptotically de-
terministic almost surely and the forward curve attens for long maturities, then
limy y fy (1) = ¥ almost surely. Moreover, the term structure® r(t, x) is un-
bounded over time, that is, there exists a random variahl&\X [0,¥ [ such that
limy y r(t,X)= ¥.

Proof From the proof of Proposition 4.2.2, we have thatlimy y | (x) = z6 0.
Assume, without loss of generality, that z, & 0 and apply the coordinate
transformation de ned in Eqgs. ( 4.2.7) and (4.2.8) with
!
M = 1 0 ’
Z1 22
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so that %q(t) = Y1(t), B(t) = z181(t) + z2%(t) and B1(x) = | 1(X) %| »()
while B3(x) = Z—lzl »(x). The factor process @.2.2) can thus be written as
z t
Q(t)=  By(s ¥(9)ds
0, Z)
o ¥11(s, ¥(s)) dWy(s) + . ©12(s, B(3)) dWa(s) , (4.3.3)
Z
% (1) = Ot B,(s, ¥(s)) ds.

As before, we use Theorem 3.3.7 and Lemma 3.3.8 to conclude that the second
row of the volatility matrix must be zero, i.e. %1 = ¥>=10

BecauseQ is locally equivalent to P, there exists, for every t 0, a martin-
gale L such that dP/ dQ = L(s) on F(s) for O s t. Hence, dL(s) =
j (s)L(s)dW(s), 0 s t, for a certain process j called the market price
of risk. The HIM drift condition in Musiela form, see for example Bjork and
Svensson @001, Prop. 4.1), requires that for all ¥(t)

Z X
5 Fi(x)Bi(t, (1)) = Txr(t,x) + éz_ ej(t,x,?(t)) . ej(t,u,"?(t)) du
i=1 j=1
2
a ijts(t,x, ), (4.3.4)
=1

in which &(t,x,y) = &Z,Fi(x)@;(t,y) for y 2 RY Yand j 2 f1,29. The
second term on the righthand side in Eq. (4.3.4) can be written as

z X
5 8i(t,x, ¥() _&j(t,u, B(V) du
=1 | |
L !

2 X 2
a Fi()%;(t, #(1) A Pu(u)eg(t, ¥(t)) du
=1 0 k=1

z X
ﬁik(t,‘?(t)) pi(X) 0 pk(U) du , (435)

1 Qoy,
-

dl Qon,

[N
[E=N

1
" Qo

where 18 (t,¥(t)) := aJ 1 % (1, 8(1)) ¥ (1, ¥(1)) is the (i, k)-th element of the
symmetric matrix 18 = ¥€C Integrating the drift condition Eq. ( 4.3.4) on the

91



92

on the long rate in factor models of the term structure

interval [0,t] and using ¥, = ¥, = 0 (hence @, = B,; = 85, = 0), we nd
that
2o at 2
a Fi(x) . Bi(s ¥(s)) ds = Txho(X)t+ a MxFi(x)
=1 i=1

z Z. o |

+ L(x) Ot B11(s, B(s)ds Bi(x) A ¥1(s, ¥(9)] j(s) ds, (4.3.6)
=1

z t
¥ (s) ds
0

i
t
0
R Ry : o

in which L(x) = B1(x) , F1(u)du. Due to the coordinate transformation in
Eq. 4.2.7), we have

XIim¥ Pi(x)=10 and X||IrT§é Pao(x)= 1.

Moreover, the attening of the forward curve is preserved under the transfor-
mation in Eq. (4.2.7), that is

XIim¥ xE(x) = 0.

The functions Txho(x), Tx! (x) and | (x) are continuous with nite limits for
x ! ¥, hence they are bounded functions of x. By assumption, the func-
tions D and V, and hence alsoB and ¥, are continuous. Because the It6 in-
tegrals in Eq. (4.3.3) have versions with continuous sample paths, it follows
that the integrals over ¥(t), B(t, ¥(t)), 811(t, ¥(t)) and ¥(t,¥(t)) appearing
in Eq. (4.3.6) are nite almost surely for all t 2 [0,¥[. By taking the limit
x! ¥ in Eq. (4.3.6), we thus obtain that
Zy Zy
fy(t) #&(0)= . B,(s, ¥(s)) ds = )Hm¥ L(x) . 1811(s, ¥(9)) ds. (4.3.7)

The lefthand side exists forevery t 0 by tr& assumptions of Proposition 4.2.2.
Therefore, limy y L(X) exists. Notice that (; 1911(s, ¥(s)) ds= 0 would imply
that 8,4(t, ¥(t)) = 0 for any t > 0, contradicting our assumption that the long
rate is non-deterministic. Likewise, lim 1 y L(x) 6 0 because we assumed that
the long rate is not constant.

Iflimy y L(X) = ¥ then f¢ (t) = ¥ forall t > 0 by Eq. 4.3.7). It thus remains
to prove limy y fx (t) = ¥ for the case limy y L(X) < ¥. The quadratic
covariation of Y;(t) and Y, (t), with i,k 2 f 1,29, satis es
Z t
hyi, Yyi, = . Via(s, Y(9)) Via(s, Y()) + Via(s, Y(9)) Vka(s Y(s)) ds
vA t
= o Hik(S,Y(S)) ds.
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Because®,, = K5, = 5, = 0, the quadratic variation of the factor process
can be expressed as
z t Z t
diag H(s, Y(s)) ds = diag M 18(s ®(s)(MY lds
0 0
VA t
1,232,° 1811(s, €(s)) ds, (4.3.8)
0

hyi,

where we use “diag” to denote the main diagonal of a matrix. Due to the
assumption that lim ¢y ¥ hYi, = ¥ almost surely, we conclude from Eqgs. (4.3.7)
and (4.3.8) that limy y fy (t) = ¥ almost surely.

We next proceed to prove that the term structurg; X 7! r(t,x) is unbounded in
time. Suppose that F; 0, then L(x) = Fy(x) Oxﬁl(u) du= Oforall x O
which is not possible due to our assumption that the long rate is non-constant.

We may thus assume that there exists a 0 xg < ¥ such that Fy(xg) 6 0.

Consider the term structure at x = X, i.e.

r(t,xo) = ho(xg)+ Z(t), Z(t) = Bi(x0)¥u(t) + Pa(x0)¥a(t).

As Z has a version with continuous sample paths, the subset U of W for which
t 7! Z(t) is bounded on [0,¥ [ can be expressed as

[\
U= fZ(m) ng,

n2N m2Q+

henceU is measurable. Forw 2 U°we have that r( , Xg) is unbounded on [0, ¥ [.

Because limy y F1(x) = 0 and limy y F(x) = 1it follows that F; is not pro-
portional to £, and consequently there existsan 0  x; < ¥ such that

F1(x0)P2(x1) & Fa(X0)F1(x1). (43.9)
The term structure in x = x4 satis es

r(t,xa) = ho(xq) + aZ(t) + a¥(t),
in which

a1 = Bi(x1)/ Pi(x0) and @ = afa(x0) + Fa(x1).

Note that a, 6 0 due to Eq. (4.3.9). Because®,(t) = fx (t) f¢ (0) it follows
that r( ,x7) is unbounded on [0,¥ [for w 2 U. SetX := xg+ (X1 Xg)1ly then
limy y r(t,X) = ¥ almost surely. O

We thus nd that, in all factor models with two state variables satisfying the
conditions of Propositions 4.2.2 and 4.3.1, the long instantaneous forward rate
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tends to in nity over time, and there exists at least one nite expiration date

for which the corresponding instantaneous forward rate is unbounded. We
have shown in the proof that the nite expiration date for which this happens

may depend on the stochastic scenario.

Similar to Proposition 4.3.1, we can formulate the following result on the be-
haviour of the long exponential yield in factor models with two state variables.
We will say that the yield curve attens if

XIim¥ IxH(x)= 0 and xll'”L xLi(x) = 0, fori=1,2.

Consider the factor model in Eq. (4.2.3) with d = 2 and assume that the condi-
tions of Proposition 4.2.4 hold. Then we have the following proposition.

Proposition 4.3.2. If the factor process (Y) with d = 2 is not asymptotically
deterministic almost surely and the yield curve attens for long maturities, then
limy y zy (t) = ¥ almost surely. Moreover, the term structure®™ z(t, x) is un-
bounded over time, that is, there exists a random variahl&\X [0,¥ [ such that
limy y z(t,X) = ¥.

Proof From the proof of Proposition 4.2.4 we have limy ¢y L(x) = z 6 0.
Assume, without loss of generality, that z, & 0 and apply the coordinate trans-

formation de ned in Egs. ( 4.2.8) and (4.2.9). Then E(x) = L 1(x) %L 2(X)

and E,(x) = Z—lzL 2(x), while the transformed factor process ¥ then satis es

Eq. (4.3.3). Integrating the drift condition in Eq. ( 4.3.6) on the interval [0,X]
and multiplying both sides by % we obtain, for x > 0,

2 Zy 1 Zx Zy

3 Bi(x)  Bi(s, ¥(s) ds = ™ L(u)du 18q4(s ¥(9)) ds

Z 0 0 0

i=1

< a < . % (s) ds
i=1
Z, 02
E1(x) . a (s, ¥(9)j j(9)ds, (4.3.10
j=1
in which
Z Z z
1 X _ 1 X u _ 1 >
X o L(u)du = X o Fi(u) . Fi(v)dvdu = éxﬁl(x).
Observe that, fori 2 f 1, 29,
Fi(x) _

s TR0+ 0. (4319
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Due to the coordinate transformation in Eq. ( 4.2.9) we have limy y E{(x)= 0
while lim 41 v E»(x) = 1. Moreover, the attening of the yield curve is pre-
served under the transformation, that is, lim x1 y TxE(x) = 0. Hence, the
righthand side in Eq. (4.3.11) vanishes in the limitas x ! ¥ fori 2 f1,29.
Likewise, one can show that lim x1 y hg(x)/ x = 0. Taking the limit x! ¥ in
Eq. (4.3.10) we thus obtain

z
2() (0= By(s¥(9)ds
ph L, At
=3 )!!m¥ xE1(x) . B11(s, ¥(9)) ds.
The rest of the proof is similar to the proof of Proposition 4.3.1. O

44 the higher -dimensional cases

In this section we show that the result of Proposition 4.3.1 does not necessarily
hold for d > 2 by constructing an explicit example of an af ne factor model
with d = 3 in which the long rate is nite and non-deterministic, while the fac-
tor process is not asymptotically deterministic. We will use Ai and Bi to denote
the Airy functions of the rst and second kind respectively, see Abramowitz
and Stegun (1964 Chapter 10). The Airy functions are linearly independent
solutions v to the Stokes equationxv  {lxxv = 0.

Let m;, ki, ko, s1 and s, be constants satisfying 2m, > sf and s, > 0. We de ne
processesY;(t) and Yy(t) by

Zy Zy q
[m  KkiYy(s)] ds+ . s1 Yi(s)dWq(s), 4.4.1)

Ya(t) o

and
z Z¢ q

t
1 o koYo(s) ds+ 0 S2 Ya(s)dWy(s) . 4.4.2)

Ya(t)

A strong solution exists for the square-root processes Y;(t) and Yx(t) due to the
Yamada-Watanabe theorem, see Karatzas and ShreveX991, Theorem 5.2.13). A

third state variable Y3(t), which we de ne by
VA

Ya(t) = Ot Y2(s) ds, (4.4.3)

is nondecreasing and nite almost surely, because Y,(t) is positive and mean
reverting to zero in nite time with probability one. Observe that the pro-
cessY(t) dened by Egs. (4.4.1)-(4.4.3) is not asymptotically deterministic
aslimy y hYlit =¥,
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Consider the factor model
r(t,x) = ho(x) + I 1(x)Ya(t) + I 2(x) Y2(t) + Y3(1) , (4.4.4)
with Y(t) as in Egs. @.4.1)—(4.4.3) and

I 1(x) = 141(0) cosh }gx + ﬁsinh }gx : (4.4.5)
2 g 2
1
where g = (k2 + 21 1(0)s?)2 and
2 1,3
CiTiAI(f + 3 CoT1Bi(f + 1
12(x) = 24f + Tyx 1Al fyx) Allall 12yx) 5, (4.46)
y 2 CLAI(f + 3yx)  GCoBI(f + 3yX)
in which
f=(k3+ 220089/ y%  y=(25)°,
while
Ci= kBi(f) yTiBi(f), Co= KAI(f) yT:AiI(f), 4.4.7)
and
z X
ho(x) = hg(0) + my . I 1(s) ds. (4.4.8)

Suppose that| 1(0) > 0 and | 5(0) > 0. The next proposition shows that the
long rate in this model is nite and non-deterministic.

Proposition 4.4.1. The factor model in Eqs4.6.4)—(4.4.8) is arbitrage-free. More-
over, the long instantaneous forward rate in this model is nite almost surely and
satis es

z t

2N, Yy (9) ds. (4.4.9)
0

g+ kg

fe (1) = ho(0) +

Before proving Proposition 4.4.1, we need the following auxiliary result.

Lemma 4.4.2.
#
T Bi(u(x)) 2

LBi(u(x) _
i Bi(u(x))

A% BR(u(x) 0,  lim u(x) =0, (4410

in which u(x) = f + Jyx, withy > 0.
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Proof By I'Hopital and the identity fxx Bi(x) = x Bi(x) we have

. Bi(x) 2_ . 2Bi(X)T1Bi(x) 1
MBI A BB Ak x - O @4.11)

Another application of I'H6pital yields the following expression for the rela-
tive asymptotic behaviour of 9 Bi(x) and Bi(x)

|' P Bix) 2. i 2XBI)TBi(X) + BI2(X)
¥ BI(x) K'Y 2xBi(x)T1Bi(X)
o Bi(x)
=i 1+ s .4.12)

Because limyg y ;1 Bi(x) = ¥, it follows from Eq. ( 4.4.12) and I'Hopital that

. . p_
_ 1Bi(x) _ . Jh Bi(x) . X
A BGg A PBie XY BikY

=10 Pneiog -

This proves the rst part of Eq. ( 4.4.10).
By the chain rule and the identity 17 Bi(x) = xBi(x) we have

Tl BI(U() = 2y M BiU()) = 2y u(x) Bi(u(x)) (4413)
From Eqgs. (4.4.11) and (4.4.13) together with I'H6pital we thus nd
h ; 2i
: 11 Bi(u(x))
Am vt B
_ i UOQBP(U(9)  (TaBi(u(x)))?
X ¥h Bi*(u(x))

= lim L .
~ xI'¥ yBi(u(x)) 1 Bi(u(x)) 2
+ yu(x) Bi(u(x)) 11 Bi(u(x)) 211 Bi(u(x)) T« Bi(u(x))

Bk
= B

This establishes the second part of Eq. ¢.4.10). O

y Bi#(u(x))
i

(4.4.14)

We can now prove Proposition 4.4.1.
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Proof of Propositiod.4.1.

Let r(t,x) = hg(x) + é?zll i(X)Y;(t) with Y as de ned in Egs. (4.4.1)—(4.4.3).

By integrating the drift condition Eq. ( 4.3.4) on the integyal [0,x] with j = O
e nd that, to exclude arbitrage, the functions A(x) = OXI (s)dsand b(x) =
o ho(s) dsmust satisfy

(X) 'ITx 1( ) Aq(x )
%ﬂxAz(x)R B, AL(0)K + % 0 k2 1% %Az(x)g ?@SZAZ(x)X
TeAs(x) T As(0) 0 0 0 Asx) 0
(4.4.15)
and
fixb(x) = fixb(0) + mA4(X). (4.4.16)

The rst and third ODE admit closed-form solutions:

1
A1(x) = 2 1(0) ky+ gcoth %gx and Az(x) =

Differentiation yields Eq. ( 4.4.5) and | 3(x) = 1. The solution to the second
ODE can be expressed in terms of solutions of the Stokes equation. Indeed, if
we apply the transformations

29xw(x)
saw(x)

Ax(x) = w(x) = e %kZXz(x) , z(x) = v(f + %yx) , (4.4.17)

then v(x) satis es the Stokes equation 0 = xv(x) TxxV(x). The solution to
this equation is v(x) = CzAi(x) + C4Bi(x) and the values of C3 and C, are
determined by the boundary condition A,(0) = 0. It follows that

_ ko, 4 CMAI(f + 3yx) CoMiBi(f + yx)
AdX) = S+ 3 : 1 : 1
sy ¥Y° CiAi(f + 3yx) GCoBIi(f + 3yX)

with C; and C; as in Eq. (4.4.7). Differentiation of this expression yields Eq. ( 4.4.6).

Using Lemma 4.4.2 and Egs. (4.4.5)—(4.4.6) we nd
XI!m¥ I 1(x) = XI!m¥ | o(x)= 0, 4.4.18

and

2m
g+ kg

fim, ho(x) = ho(0) + (4.4.19)
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Hence, fy (t) = ¢ (0) + Y3(t) and Eq. (4.4.9) follows. The long rate is nite
becauseY,(t) hits zero in nite time with probability one. O]

The requirement in Proposition 4.3.1 which states that the factor process must
be asymptotically non-deterministic cannot be omitted. Indeed, observe from
Proposition 4.4.1 that the factor model de ned by r(t,x) = hg(0)+ | 2(x)Ya(t) +
Y3(t) satis es all other requirements, but it has a nite and non-deterministic
long rate.

In this chapter, we have shown how to construct a parsimonious factor model
of the term structure which has the property that the long rate of interest
is non-deterministic. Up to a coordinate transformation, the dynamics of the
long rate in any such model must coincide with the dynamics of one of the
state variables. This state variable thus has nite rst-order variation as a
consequence of the Dybvig-Ingersoll-Ross theorem. To exclude unrealistic be-
haviour, such as the long rate tending to in nity over time or the forward
rates eventually becoming deterministic, at least three state variables must
be included in the model. Finally, we have proposed a tractable term structure
model in which the long rate follows an integrated Cox-Ingersoll-Ross process.
An open question is whether similar results can be derived using the more gen-
eral de nitions of the long rate appearing in Goldammer and Schmock ( 2012
and Brody and Hughston ( 2016.






TERM STRUCTURE EXTRAPOLATION AND
ASYMPTOTIC FORWARD RATES

This chapter is based on J. de Kort and M.H. Vellekoop, Term structure extrap-
olation and asymptotic forward rateisurance: Mathematics and Economics, 67
(2016: 107119

In this chapter, we investigate inter- and extrapolation methods for term struc-
tures under constraints in order to generate market-consistent estimates which
describe the asymptotic behavior of forward rates. Our starting point is the
method proposed by Smith and Wilson, which is used by the European insur-
ance supervisor EIOPA. We use the characterization of the Smith-Wilson class
of interpolating functions as the solution to a functional optimization problem
to extend their approach in such a way that forward rates will converge to
a value which is an outcome of the optimization process instead of a value
which is given a priori. Precise conditions are stated which guarantee that the
optimization problems involved are well-posed on appropriately chosen func-
tion spaces. As a result, a well-de ned optimal asymptotic forward rate can be
derived directly from prices and cash ows of traded instruments. This allows
practitioners to use raw market data to extract information about long term
forward rates, as we will show in a study which analyzes historical EURIBOR
swap data.

5.1 introduction

Every nancial institution that uses a discount curve to estimate the current
value of future cash ows has to decide how to construct such a curve from
information that can be found in the xed income markets. In such markets,
cash ows are de ned for a limited number of payment dates so curve con-
struction will require certain interpolation methods. If the nancial institution
needs to assess the value of cash ows with maturities that exceed the ma-
turities of observable market instruments, or when the market information
for these longer maturities is known to be unreliable, there is also a need for
extrapolation of the curve. This last problem arises naturally for many insur-
ance companies and pension funds, since by the very nature of their busi-
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ness their liabilities stretch out much further into the future than those of the
average nancial institution. At the same time, regulatory frameworks such
as the Solvency Il proposals for European insurers stress the importance of
market-consistent pricing of liabilities. This raises the question how one can
systematically incorporate market information in a discount curve, while at
the same time recognizing that a subjective choice has to be made for maturi-
ties in between or beyond those that can be directly related to available market
instruments.

Yields and forward rates provide natural coordinates to characterize discount
curves and several parametrized functional forms have therefore been pro-
posed which describe the yield curve or the forward curve rather than the
discount curve itself. Well-known examples include the approaches of Nelson
and Siegel (1987 and Svensson (994 which use given functions with three
and four free parameters respectively to t the entire yield curve. Since it isim-
possible to recover the exact prices of all market instruments using only a few
parameters, some optimality criterion must be de ned to decide which values
of the parameters are chosen. In practice one often minimizes a weighted sum
over the squares of the pricing errors for a given set of xed income instru-
ments.

If one insists that all observed market prices must be tted exactly and allows
the introduction of a larger number of parameters to achieve this, we face a
standard interpolation problem. An important criterion to decide which in-
terpolation methods should be applied, is the desired degree of smoothness
of the resulting interpolating function. It is clear that piecewise linear func-
tions can perfectly interpolate a given set of yields for different maturities, but
this leads to a yield curve which will not be differentiable, and the associated
forward curve will be discontinuous.

To achieve smoother discount-, yield- and forward curves, standard spline-
based interpolation methods have been proposed and certain modi cations
based on the particular application at hand have been suggested. An overview
of the many possible methods is given in a paper by Hagan and West ( 2006.
Smoothness is important, but there are other desirable properties of interpo-
lating functions which are analyzed in that study, such as preserving mono-
tonicity or convexity in the given dataset. The authors also investigate whether
changes in the input data which are restricted to the vicinity of a particular
maturity may in uence the values of the interpolated discount curve at maturi-
ties far away from it. Strong non-local sensitivities in an interpolation method
make it less suitable for risk management purposes since it complicates the
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use of xed income market instruments to mitigate the interest rate risk in a
portfolio of liabilities.

Similar considerations play a role when deciding on a method to extrapolate
the discount curve beyond the last maturities for which reliable market infor-
mation is available. Compared to the interpolation problem, the extrapolation
problem for term structures has received considerably less attention in the lit-
erature until recently. The new Solvency Il regulatory framework for European
insurers EIOPA (2010 has changed this, since the prescribed method to con-
struct the term structure from market data incorporates the assumption that
forward rates must converge to an a priori speci ed value which was chosen
to be 4.2%. The class of interpolating functions that is used is the one proposed
in earlier work by Smith and Wilson ( 2000. The Smith-Wilson functions are
exponential tension splines with a given tension parameter. They were intro-
duced by Schweikert (1966 and rst proposed as interpolating functions for
term structures by Barzanti and Corradi ( 1998,b). Andersen (2007 character-
ized the corresponding interpolating curves in terms of a more convenient
basis of functions and showed how non-local sensitivities are controlled by
the tension parameter.

Exponential tension spline functions form the solution to an explicit optimiza-
tion problem for interpolation under the constraint that a set of given data
points must be tted exactly. The optimization criterion aims at making both
the rst order derivatives and the second order derivatives of the interpolating
function small, in the sense that one minimizes the integral over all maturities
of their squared values. Criteria based on second-order derivatives have often
been used as a basis for term structure interpolation, see for example Adams
and Van Deventer (1994, Adams (2001 and Lim and Xiao ( 2002. Smith and
Wilson then added the constraint that the asymptotic forward rate is given a
priori.

In this chapter we use similar criteria to extend the interpolation problem to
the case where the limit of forward rates is assumed to exist, but not given
a certain value on beforehand. This not only makes it possible to construct
discount curves without such a restrictive assumption but it also provides
information on the behavior of forward rates at high maturities in historical
data, without making speci ¢ model assumptions. This provides a way to es-
tablish whether the values that are imposed in regulatory frameworks such as
the one by EIOPA are consistent with what is found in market data at times
of high market liquidity. There is already some empirical evidence that long
term rates are in fact highly uncertain. This is for example the conclusion of a
recent paper by Balter et al. (2014 where a Bayesian approach is used to de-
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scribe parameter uncertainty in a Vasicek short rate model. At the end of this
chapter some further empirical evidence will be presented, which suggests
that long term forward rates have been rather stable before the nancial crisis
of 2008but that they have decreased considerably after the crisis.

The structure of the chapter is as follows. First we de ne the constrained term
structure interpolation problem and the solution proposed by Smith & Wilson

in the next two sections. We analyse its properties in section 5.4 and use this
to solve a related but unconstrained optimization problem in section 5.5. In
section 5.6 another method is presented which directly describes the interpo-
lation problem in terms of forward or yield curves instead of discount curves.
This has the advantage of generating a very intuitive and simple formula for
the asymptotic forward rate in terms of market yields at different maturities.
In section 5.7 we show some numerical results based on market data and we
draw conclusions and provide some proofs in the last two sections.

5.2 term structure interpolation

Term structures can be represented in many equivalent ways. As in earlier

chapters, we use the notation p(t, T) for the amount to be paid atatime t 0
to receive a certain single unit of currency at a later time T t, i.e. the zero-
coupon bond price at time t for maturity T. The continuous-time yield y(t, T)
and instantaneous forward rate f(t,T) are then de ned by

In p(t,T)
T t°

£(t,T) = TII_Inp(t,T), y(t,T) =

SO

R
p(t,T) = e (T OytT) = o tTf(t,u)du.

Since we do not have a continuum of bond prices available we must use inter-
polation methods and it is necessary to use extrapolation methods for times
beyond the maximal bond maturity that is available in the market.

To do so, we will assume that at the current time t = 0 we know the market
prices m; of certain xed income instruments which pay given amounts ¢ at
given times u; 0. Herei 21 = f1,2,...n g refers to a certain instrument
and j2J = f1,2,..,n; gto all possible times where payments may occur. If
asseti does not pay anything at time u; the corresponding value ¢; is simply
set to zero. Note that we only consider the static problem in this chapter, which

deals with the term structure at a xed time t that we take to be time zero
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without loss of generality. This term structure may then be used as an input
for dynamic models for interest rates: see for example the books by Cairns
(2009 or Brigo and Mercurio ( 2007 for details on such models. We will also
assume that prices must be tted exactly. Alternatively one may use a least
squares approach, maximum likelihood methods or a Bayesian framework, as
in Fisher et al. (1995, Cairns (1998, Sack 000 and Cairns and Pritchard
(2001). We will not require that the interpolating curve for forwards is locally
monotone or convex when the inputs for the forward curve have the same
property, see Hagan and West (2006 for a method based on given forward
values (instead of xed income prices) which satis es this requirement.

An interpolating curve p(0,t) for the observed xed income instruments must
thus satisfy

(8i21) m = & c;p(0,u;). (5.2.1)
j23
To decide how the curve is de ned in between the time points uj, a specic
criterion is needed since there are many possible ways to do this. Often a
criterion is chosen which regulates the smoothness of the interpolating curve.
One could for example require the rst and second order derivatives of an
interpolating curve g to stay small in a quadratic sense. This means that one

tries to minimize
Z

Laldl = [0%%9%+ 2971 ds (5:2.2)

over all functions g in a given function space. Notice that a parameter a > 0
is needed for the trade-off between the possibly con icting requirements that
both slope and curvature remain small.

We thus want to de ne a discount curve p(0,t) which is smooth and is market-
consistent in the sense that it matches quoted market prices of certain xed
income instruments by satisfying ( 5.2.1). The European insurance regulator
also requires that forward rates converge to an a priori given value fy when
the maturity goes to in nity. In the formulation of Smith and Wilson (2000
this is implemented by de ning, instead of p(0,t) = g(t),

P(0,t) = (1+ g(t))e ™t (5.2.3)

We thus look for a suf ciently smooth function g which minimizes L 5[g] under
the constraint that g(0) = 0 while satisfying

m = & cj(1+ g(uj))e ™4, (5.2.4)
23
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for a given n; nj matrix C of cashows and an n; 1 vector m of market
prices. We will always assume that the rows of C are linearly independent
vectors, so there are no super uous instruments in our set.

The solution to this problem can be written in terms of certain basis functions
W(t,u;) which depend on time t and the maturities u;. We will derive some
properties of the functions W in the next section, before proving that they
provide a solution to the constrained optimization problem de ned above.

5.3 a class of interpolating functions

The functions SW introduced by Smith and Wilson ( 2000 are scaled versions
of functions W that we will nd more convenient to work with: SW(t,u) =
e M (tWWw(t, u) in which

W(t,u) = amin(t,u) ¥2e At U4 1y aAt+u) (5.3.1)

for (t,u) 2 R+ R4 and with a> 0 a given constant. These functionsW can
be characterized as follows. The proof (and other proofs in the sequel which
do not follow directly after a proposition) can be found in Section 5.9.

Proposition 5.3.1. For a givena > 0 consider the ordinary differential equation
Tw(t,u) = a?w(t,u) amin(t,u), (5.3.2)

for (t,u) 2 R+ R+. For every u> 0 the function W(t,u) is the only twice
continuously differentiable solution to this equation which is zero fer@ and has a
nite limit fort ! ¥ .

We notice that W(t,u) = W(u,t) and (5.3.2) shows that the function t !
W(t, u) is twice differentiable in the point t = u but not three times differ-
entiable. The functions W are called exponential tension splineand they were
introduced in 1966by Schweikert (1966. Their properties have been shown to
have certain advantages which are useful for modeling yield curves and for
other applications, see for example Lim and Xiao (2002 , Andersen (2007 and
Andersen and Piterbarg (2010.

In EIOPA documentation about the Smith-Wilson interpolation method, see

EIOPA (2010, it is mentioned that the function W(t, u) is related to the covari-
ance function of an integrated Ornstein-Uhlenbeck process. However, a paper
by Andersson and Lindholm ( 2013 shows that W does not exactly correspond
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to that covariance function unless some further restrictive assumptions are im-
posed!. In the following propositions, we use their probabilistic interpretation
of the functions W, to derive some properties that we will need in later proofs.
We also show how functions related to W characterize the best linear predictor
for the yield on a bank account and the discount factor in a Hull-White short
rate model.

Proposition 5.3.2. Let¢; be a standard Brownian Motion and; lbe an Ornstein-
Uhlenbeck process E Ot e at 9dv;with V a standard Brownian Motion indepen-
dent of Z anda > 0 a given constant. Then W can be characterized as the covariance
function between two Gaussian processe$t W) = acoZ; + L, Zy  Ly).

R
Propositiop, 5.3.3. If I; is an integrated Ornstein-Uhlenbeck process;so | (; Lydu
with Ly = ge a(t 9)dvg, then

E[1t] luy lup ug] = & ()1,
j

where the vectoe(t) = H b(t) can be dened in terms of the matri;; :=
H(u;, u;) and the vectob;(t) = H(t, u;) if we choose

H(t,u)= W(t,u) (1 e @)1 e &),

provided the matrix is invertible.

This shows how H can be used to de ne the best linear predictofor the yield
%In B: of a bank account in a Hull-White model 2, since in that model In B;
corresponds to an integrated Ornstein-Uhlenbeck process with mean rever-
sion parameter a if we take By = 0. The best linear predictor of a stochastic
process Xt in terms of Xy,,...,Xy, by de nition equals 4, W; Xy, if the coef-
cients (Wq,..,W,) solve

n
min E[(Xt & wjXy)?]. (5.3.3)
(W, Wn) =1

From the proposition we nd as a direct corollary that

E[In Bt jIn By, InBy,, ...,InBy,]

n
o

- ElnBl+ & A& (H YyHtu) (nB, E[nB,)).
=1 i=1

1 See Lageras and Lindholm (2016 for a related discussion.
2 See Hull and White (1990.
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The conditional expectation on the left hand side is de ned to be the best
predictor and since it is equal to the projection on the right hand side, which
is linear in In By, the best linear predictor is actually the best predictor in this
case.

The following corollary shows that the best linear predictor of the stochastic
discount factor B, ! also has a representation in terms of the function H and
thus in terms of the exponential tension spline W.

Corollary 5.3.4. In a Hull-White model with mean reversion parametgrthe best
linear predictor of the stochastic discount facter'en terms of B 1, ..., B, L is given

by

n n
a aW hHHty) B, (5.3.4)

i
provided that the matrix; = H(uj,u;),1 i,j n,dened by
) h i h iy
InH(t,u) = E InB,* +E InB,! + 5a 3 H(t,t)+ H(u,u)+ 2H(t,u) ,

is invertible.

Proposition 5.3.2 characterizes W as a covariance between two different pro-
cesses. Itis possible to characterize it as an (auto)covariance process of a single
Gaussian process as well on any nite interval [0,T], as the following result
shows.

Proposition 5.3.5. For a given T> O anda > O let (zh)n2n be the countably
in nite number of solutions to the equation

Atan(zaT) (1+ 223 tanh((1+ 22)%aT) 222 = 1, (5.3.5)
and de ne
t
flt) = gl
o Ya(u)du

and

, . P ——
sin(atzy) N q 1+ 2 sinh(at' 1+ z3)

"co(aTzn) "cosh(aT 1+ 22)

yn(t) =
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Then the Gaussian process

1 ¥ f,(0)e,
X = pe & U
Ap-0zn 1+ z3
with (en)n2n independent standard Gaussian stochastic variables, has the function
W as covariance function on its domdi®, T], soE (X Xy) = W(t,u) for all u and
tin [0,T].

This result may seem rather super uous at rst but we can use it to show
that the matrix with entries W;; = W(uj, u;) is invertible for any sequence of
maturities 0 Up < Uz < ... < Up;. This is in fact a result that is tacitly
assumed in the Smith-Wilson interpolation procedure.

To prove this, let abe any vector in R". Then a'Wa equals the variance of the
processd ; g Xy, which is easily seen to be strictly positive when kak & 0. This
shows that the matrix W is invertible for any nite value of nj and any nite
set of distinct values u; with j2J = f1,2,..n;0.

54 the constrained optimization problem

Now that some elementary properties of the functions W have been estab-
lished, we show how these functions can be used to solve the constrained
optimization problem that was proposed to nd a discount curve based on
interpolation and extrapolation of market data.

We de ne the following subset of the space L?(R+) of square-integrable func-
tions on the positive reals:

E=fg2 L%(R+): lim g(t) = 0g,

and a subset of the space of two times differentiable functions on the same
domain

Fa=fg2 C*(R+): 9(0)= a g°00)= 0, g°2 E, ¢°2 Eq,

for any a 2 R. The spaceFg turns out to be the appropriate space to nd
functions g which de ne a discount curve p(0,t) = ( 1+ g(t)) exp( fyt) that
ts given market data, has an asymptotic 3 forward rate fy, and is as smooth
as possible in the sense that it minimizes the weighted integrals over rst and
second order derivatives as de ned by L 4[g]in (5.2.2).

The European insurance supervisor EIOPA uses the term ultimate forward rate We call it an
asymptotic forward ratéecause in our case its value will usually not be reached for any nite
maturity.
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Problem 5.4.1. (Smoothest discount curve for a given asymptotic forward

rate)
Find

gzw::no La[d] (54.1)
subject to

a ©jo(y) = m, foralli2l, (5.4.2)

j23
with G; = ¢;e feu; andm; = m; &jp; Gj, to ease the notation d5..4).
The solution to this problem has been given by Smith and Wilson ( 2000. We

use a slightly different notation and give a different proof (in Section 5.9) since
this will allow us to prove certain extensions in later sections of this chapter.

Theorem 5.4.2. If a solution to Problen®.4.1 exists it must take the form

gt)= & z & GW(tu), (5.4.3)
2l 2]

with (z;)i2; a vector of weights and the functions W as de ned58(1).

This result shows that the method proposed by Smith and Wilson has the
interpretation of the best possible interpolation under a criterion based on

the operator L 4, since the functions SW that they propose are simply scaled
versions of the exponential tension splines W. We prefer to work with the
functions W since they can be de ned without referring to the asymptotic

forward rate fy, a property that we will need in later sections.

The weights (z;)i2; in (5.4.3) can be calculated using

m = 4 o(u)= & & & aW(uy u)Gjz:.
K2J k2J j2J i2l

If we de ne matrices W, C and a vector Z as follows:
Wy = W(uuy), Cj=Gj, Zi=z,

then this equation reads m = CWCTZ so we nd the parameters using *
Z=(cwc") m,

The inverse of CWCT exists by our requirement that the rows of C, and thus of C, are lin-
early independent. Indeed, since W is non-singular and symmetric we can write W = LLLT
for a lower triangular matrix L and a diagonal matrix L with strictly positive diagonal ele-

ments: L > 0. A vector x satisfying CWCTx = 0 would then imply that 0 = x"CWCTx =
y'Ly = &;y?Lj for y = LTCTx & 0 which is impossible since both LT and CT have linearly
independent columns.
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and nally, using ( 5.4.3),

p(0.t) = (1+ & hW(t,u))e ™', (5.4.4)
j2J
with h= CTZ = CT(CWCT) 'm. Note that for square and invertible matrices

C, such as the case where only distinct zero coupon bond prices are given, this
reducestoh= W C m.

We will show numerical examples for this interpolation method using histor-
ical swap date in a later section. But rst we formulate a different version of
the optimization problem, where we no longer impose to which xed value
the forward rates must converge.

5,5 the unconstrained optimization problem

The Smith-Wilson procedure de nes a method to obtain an extrapolated dis-
count curve based on given market data. The asymptotic forward rate fy is
given a priori so it is an input parameter for the methodology. Smoothness,
as measured by the functional L, is used as a criterion for the interpola-
tion between maturities for which data are available. But the requirement of
a given asymptotic forward rate means that the discount curve may become
less smooth around the last maturity for which liquid market data are avail-
able. It would be more consistent to take the asymptotic forward rate as a free
parameter, which is chosenn such a way that we get the smoothest possible
discount curve for all relevant maturities. Mathematically this means that we
propose to optimize the functional L 5 for a given value of a over all possible
functions g in a certain class but also over all possible values of fy . This will
not just give a smoother end result for the discount curve, but also provides
an objective estimation method for the asymptotic forward rate in terms of
market quotes for bond and swap data.

Problem 5.5.1. (Smoothest discount curve with converging forward rates)
Find the minimizer for § in

i in L 55.1
min.__min | ald] (55.1)
in which
H(fy) = fg2C*R+) j g2Fo, & Gjo(u) = m;, foralli2lg ,
j2J

with the G; andm; as de ned in 6.4.2). O
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It turns out that the asymptotic forward rate can be characterized explicitly as
the solution of a matrix equation. We de ne the matrices
f

Wij = W(uj, uj), D;=e fujli=j: Ujj = ujli=j,

and e a vector full of ones in RM .

Theorem 5.5.2. Forann nj cash ow matrixC and price vectom 2 R™ the
optimized asymptotic forward rate= fy of Problenb.5.1 solves

(m cbfe)T(cbfwbp’c™) cbfu
e+ wD'cT(cb'wbD'c™) (m cDfe) = 0.

If the cash ow matrixC is invertible this simpli es to

a & (upje™) W Yy (pee™ 1)= 0.
120 K23

withp = C m.

This equation can be solved rather easily using numerical algorithms since
only the matrix D contains the parameter to vary over. Calculating the op-
timized asymptotic forward rate therefore typically takes only a fraction of a
second.

5.6 an alternative method

The Smith-Wilson interpolation method is a transparent method which is easy
to implement since it can be directly applied to bond and swap data. But it has
some important disadvantages. The parameter a, which in uences the speed
of convergence to the asymptotic forward rate, needs to be de ned a priori and
for some values of a the resulting zero coupon bond prices may become nega-
tive. It is also possible that the discount function t! p(0,t) is not decreasing
for certain values of t, which corresponds to the possibility of a negative for-
ward rate. Moreover, there is the question of smoothness of forward rates. The
Hull-White model that we mentioned earlier is a relatively simple and popular
Markovian model for stochastic interest rates, which allows a perfect tto a
given initial term structure. In that model, one assumes that short rates follow
a diffusion process driven by a Brownian Motion process with mean reversion
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at a certain speedk > 0 towards a time-varying level q(t). The function g can
be used to give a perfect calibration for any initial term structure p(0,t) by
using the corresponding initial forward curve f(0,t) and its derivative with
respect to maturity:

1 2
q(t) = k‘I'TlItf(O’t)Jr f(0,t) + %(1 e 2kt)_

If our initial term structure is modeled using the Smith-Wilson method, then
g(t) depends on %f(o,t) = 1}%(In p(0,t)) which involves a combination of
second order derivatives of the functions W(t, u;). As shown in proposition
5.3.1, these second order derivative functions are continuous but not differen-
tiable which leads to a lack of smoothness in Hull-White calibration results in
any of the maturity points u;.

To overcome some of these problems, we now propose two alternative ex-
trapolation methods. Where the Smith-Wilson approach takes the rst and
second order derivatives of the (transformed) discount curve as a criterion for
smoothness, we will instead focus on the smoothness of the forward curve
or the vyield curve itself. More precisely, we will minimize the weighted in-
tegrals over rst and second order derivatives of the forward or yield curve
under the conditions that forward rates converge and that the market prices
of a sel&of given xed income instruments is tted perfectly. Since p(0,t) =
exp( é f(0,5)ds) = exp( ty(0,t)) this will also guarantee that p, and hence
all coupon bond prices, will always be strictly positive. If we apply the crite-
rion to the yield curve the order of differentiability of the discount curve does
not change but if we apply the criterion to the forward curve, it will lead to a
discount curve with a higher order of differentiability.

We formalize the new optimization problem as follows.

Problem 5.6.1. (Smoothest forward or yield curve with converging forward

rates)
Find
gghnf Lalg], grgLny L a[g], (5.6.1)
in which
f 2 n Ruj
H' = 92C%(R+) g2Fa &2, qe o 9&ds= m; fori2|
n 0
HY = g2C*R+) g2Fa a2 Ge UoU) = m,, fori2 |
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Figure 5.6.1: Scaled functions W(t,u)/ (au) and W(t,u) for a = a = %10 and
W( t,u)/ (au) and W( t,u) for a= a= %2. W in red (bottom) and
W in blue (top).

Note that g(0) = afor functions gin H' or HY so the initial short rate rq :=
f(0,0) equals a given constant a. This implies that we assume that the short
rate is given. If this is not the case, we may determine its value by including
it in the optimization procedure. We will show later in this section how to do
this.

This problem can be solved explicitly in terms of the earlier de ned functions
W and a different class of interpolating and extrapolating functions:

o a cosh(au) 1
1/ 7a%u? |
cosh@@u t)) 1 Y22%u t)2
1/ 23%u2

W(t,u) =1

+ 1t u (5.6.2)

These functions can be written as af ne combinations of integrals of Smith-
Wilson functions and are therefore smoother than the Smith-Wilson functions
themselves, see Figure5.6.1.
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Theorem 5.6.2. If solutions for Problen%.6.1 exist, they must be of the form

o' ()= 9(0)+ & 7 & pj o uPW(t,uy),

; P (56.3)
g(t)= 90+ a z a pjcjuWw(t,u),
i2l j2J

with the functionsW as de ned in 6.6.2) and where theézif)m and(pjf)sz solve,
foralli2 |,

o f
m = a Gp;, (5.6.4)
j2J
and, fork2 J ,
f o fa 1 o 1%u_
(Inp )/ u=90+ az a pjcijujz— W(s, uj)ds, (5.6.5)
21 j2J Ug 0

while the(z))i21 and(p|)j25 should solve, forall2 1,

m = & cjp/ (5.6.6)
j2J
and, for k2 J ,
(In pi)/ ug = g(0) + éi Ziy .% pijijUjW(Uk, uj). (5.6.7)
i i

For every u > 0 we have that W(0,u) = 0 and limy y W(t,u) = 1 and the
functions t ! W(t,u) become linear for very small positive values of t in
the sense thatﬂ%W(O,u) = 0 . Moreover, if a and a go to in nity, the scaled

interpolating functions t ! W(t,u)/ (au) and t ! W(t,u) will converge to
1 for t > u. In the limit, the interpolating functions g(t), g¥(t) and gf(t) are
thus all constant after the last maturity point u, which is considered in the
interpolation °.

Before EIOPA introduced the ultimate forward rate methodology some central banks, such
as the Dutch Central Bank, used an extrapolation method where the forward rate for the last
liquid maturity was taken to be the value for all forward rates beyond that maturity.
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We can use this to derive expressions for the asymptotic forward rate under
both methods. Since limy y W(t,u) = 1andlimgy y W(t,u) = auforall u> 0,
this follows from ( 5.6.3):

fy = lim g ) = 90)+ & 7' & P; "6ju 2 (56.8)
i2l j2J

fy = lim g’'(t) = 9(0)+ & z/ & p/gjaul. (5.6.9)
' 2 j23

We will now show that we can write these two estimated asymptotic forward
rates in terms of a linear combination of yields at different maturities. Let

Yk = y(u) = Inp(0,uy)/ uy,

denote the yield for maturity u,when1l k n.We dene ug:= 0 in order
to write yo = f(0,0) = y(ug) for the short rate.

Corollary 5.6.3. The optimized asymptotic forward rates can be written as a linear
combination of the yields:

n
fy = & Vi
k=0
The weights vi, k= 1...ngequal y = &[.,[G 'Jxandw =1 A&} Vi where
the matricesc = G’ andG = GY for the forward and yield curve based methods are:

G = L ukW(s u;)ds G = iW(u u;)
. u 0 » Uj ’ Kj an k» Yj) -

If the matrix Wlth cash ows Cj is invertible, we can observe the ylelds directly
sincep = C Imandy, = (Inpy)/ Uy Inthat case f¥ and f¢ can be calcu-
lated as a linear combination of directly observable quantities in the markets,
with weights that are xed and can be determined beforehand for a given set
of maturities (u;)iz; -

If the short rate is not given a priori it can be chosen as a free parameter in
the optimization problems. An explicit formula for this value of the short rate
which gives the smoothest curve for small maturities can be derived when the
cash ow matrix is invertible.
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Corollary 5.6.4. If nj = ny = n, (Gj)iz1 ,jz3 is an invertible matrix and the
initial short rate is not known, then the previous formula holds if we substitute for the
unknown short rate the optimized value

1Y(u) + y(uy)

o
a 2

g
a - a S
=171 k=1

Yo =

1
ij
1

1
U

n
o
a
j=1 Y]

?ITQJOJ

whereG equalsG' or GY as de ned above.

Figure 5.7.1: Inter- and extrapolation of Datastream swap data up to maturity 20 on
March 29, 2013 Blue lines show vyield curves, red lines forward curves.
Dashed lines correspond to the EIOPA forward rate limit of 4.2% while

solid curves are based on forward rates with a limit that is not speci ed
a priori.
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5.7 estimates of asymptotic forward rates

In this section we present the results of an empirical study of the extrapolation
methods that we introduced earlier. Input data consisted of historical EURI-
BOR swap rates on all trading days in the last ten years that were obtained
from Datastream. All rates were middle rates and quotes were given with an
accuracy that varied from 0.50 basis point (in the beginning of the dataset) up

to 0.01 basis point (for the most recent data). Data for swaps with maturities
1,2,3,4,5,6,7,8,9,10,12, 15, 20, 30,40 and 50 years were downloaded and we
always used all swap rates up to and including maturity 20 but sometimes
included maturity 30 as well and sometimes included all rates, as will be indi-
cated below.

An example of inter- and extrapolated yield and forward curves is shown in
Figure 5.7.1 which shows results for the market data of March 29, 2013 We
used all swap data up to and including maturity 20 years and took a = /10,
the value used in the original proposal of EIOPA.

The solid lines represent the smoothest extension of the discount curve (top),
yield curve (bottom left) and forward curve (bottom right) as measured by our
operator L, whereas the dashed lines correspond to extrapolation to the ulti-
mate forward rate of 4.2% speci ed by EIOPA. We see that the restriction that
the forward rate must converge to that asymptotic value causes the forward
curve to show a kink around maturity 20, i.e. at the last maturity for which
market data was included in the construction of the curves. The solid lines in
the three gures show that in all the three methods proposed in this chapter,
where such a restriction is no longer imposed, the kink disappears. As a result
we nd asymptotic values for forward rates that are much lower than  4.2%.
Moreover, the asymptotic values and the ensuing term structures seem to be
very consistent across the three methods.

Figure 5.7.2 can be used to examine this consistency between the three pro-
posed methods, as well as the in uence of the maturities that are included to
construct the curves. It shows monthly updates for the estimated asymptotic
forward rate fy generated by the methods which smooth the discount curve
(top graph), the yield curve (middle graph) and the forward curve (bottom
graph). Estimates are displayed for the cases where instruments are interpo-
lated up to 20 years (red line), 30 years (blue line) and 50 years (purple line).
The three graphs show that the rst two methods provide estimates which are
more stable over time than the last method. Indeed, the third method only
gives good results when the last swap with maturity 50 is included; if this
not the case then the estimates are too volatile to be of practical use. We also
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Figure 5.7.2: Inter- and extrapolation based on Datastream swap data up to maturity
T = 20, 30,50 when applying our objective functional L to the discount
curve (top gure), yield curve (middle gure) and forward curve (bottom

curve).
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Figure 5.7.3: The same quantities are shown as in the previous gure but now on a
daily basis. The forward curve method in the bottom graph gave very
volatile results after 2009when the last included maturity was taken to

be 20 or 30, so these results have been omitted.



5.8 conclusions

note that before the nancial crisis of 2008 asymptotic rates were close to the
assumed value of 4.2% but they have dropped substantially since.

After 2012the rst two methods show values which do not differ much when
market data beyond maturity 20 are included. Between 2009and 2012 there
is a more marked effect but the difference between results up to and beyond
maturity 30 are smaller than 25 basis points at all times for the second method,
which is based on yield curve smoothening. We conclude that extrapolation
methods which implement an explicit trade-off between rst and second order
derivatives of the yield curve give stable estimates when data up to maturity
20 are used. But inclusion of the data for maturity 30 seems preferable since
this does not lead to more volatile estimates, and swap rates of maturities up
to 30 or up to 50 years give roughly the same estimates.

The effects discussed above are even more pronounced in Figure 5.7.3, in
which the same estimates of the asymptotic forward rate are plotted but now
for a daily update frequency. For the last method only results for maturity 50
are shown since the estimates are too volatile when earlier maturities are taken
as the last liquid point. This suggests that extrapolation of yields is possible
beyond maturity 20 but that market-implied forward rates are not smooth
enough to allow extrapolation if information from the far end of the curve is
not used. We notice again that if extrapolation is applied to the discount curve
or the yield curve then the choice of the last used maturity only mildly affects
the asymptotic estimates that are found after 2011 This supports the use of
such extrapolation methods to estimate long-term yields.

5.8 conclusions

We have investigated inter- and extrapolation techniques that can be used to
create discount curves from observed market data under different assump-
tions on asymptotic forward rates. We have shown that Smith-Wilson extrap-
olation, which requires the a priori speci cation of the asymptotic forward
value, can be extended in such a way that the value of this limit is implied by
market data. Moreover, we show how the smoothness criterion of the original
problem can also be applied to the forward or yield curve instead of the dis-
count curve. This leads to a market-consistent asymptotic forward rate which
can be written as a weighted combination of yields at earlier maturities, with
weights that can be calculated beforehand. This provides an intuitive char-
acterization of asymptotic forward rates in terms of well understood market
information.
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On days where reliable market information is available for high maturities
these quotes can be easily incorporated into the extrapolation method, while
at times of reduced liquidity for the highest maturities the same method can
be used with a restricted set of maturities. We nd that since 2012the use of
market data up to maturities 20, 30 or 50 gives similar results when extrapo-
lation is based on yield curves. Before 2012it seems best to use all available
maturities up to 50 since the inclusion of later maturities does not lead to an
increase in the volatility of the estimates. This suggests that the market infor-
mation at higher maturities is reliable enough to be of use in the estimation
process.

In this chapter we always assumed that market prices must be tted exactly.
If one allows some mispricing of market instruments in return for smoother
curves, a different optimization problem must be solved. One could keep the
same optimization functional L 5, but one would have to impose, for example,
that the weighted sum of pricing errors does not exceed a certain threshold
value. Taking that value equal to zero will give back our old solutions but
by varying it we can implement a tradeoff between smoothness and pricing
accuracy. Such problems have been studied for the case where there are no
constraints on the asymptotic behavior of forward rates and when forward
rates are observed directly (see for example Andersen and Piterbarg (2010).
Finding the solution under our additional requirements seems a challenging
open problem.

5.9 proofs

Proof of Propositio.3.1.

Assume that W(t,u) solves this differential equation and satis es the condi-
tions stated for a certain u > 0. We consider the differential equations for
t > uand t < u separately. In both cases we have a linear equation which is
easily seen to haveau and at as possible solutions respectively while the homo-
geneous equation is solved by linear combinations of € and e . Therefore

t<u: W(t,u) = at+ ;™ + ce &,
t>u: W(t,u) = au+ e + cue 2.
A nite limitfor t! ¥ is only possible if cz = 0, and the solution being zero
att = Oimplies that c; = ¢, so we can actually reduce the solution to
t<u: W(t,u) = at+ ¢ (e e @),

t>u: W(t,u) = au+ cue 2.
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Matching value and derivative at t = u gives ¢ = (¢, + ¢4)e @ and a(1+
Qe+ e ) =  agge 3. Thisgivesc, = Y2e 3 and ¢y = Y2(e?4 e @)
which proves the result. O

Proof of Propositior.3.2.
By independence acoZ; + Li,Zy Ly)= acoVZ;,Z,;) acoVLLy) sothe
result follows immediately from

z min (t,u) .
CO\(Lt,Lu) - . e a(t s)e a(u s)ds = 1 oe a(t+ u)(eZamln(t,u) 1)

= 1 2 a(max(t,u) min(t,u)) 1 228 a(t+u)

Y 2ae ajt uj Y 2ae a(t+ u)_

Proof of Propositio.3.3.

Sincel is Gaussian with mean zero, the conditional expectation E[ It j ly,, ..., lu,]
equals & g(t)ly, with e(t)= S Ih(t) for Sij = Elyly; and by(t) = El¢ly. But
sincedL = dvV alLdt= dV adl,wehavel;=a 1(Vy L)=al (;(1

e at 9)dvssowe nd

z min (t,u)
Ekly, = a 2 (1 e a(t S))(l e au s))ds
0
z min (t,u)
= a ’[min(t,u)+ coML,Ly) (e *+e ) 5ds]
0
= a 3[amin(t,u)+ Yo At U 1,9 a(t+u)
+(e &+ a1 @@mn(tu))
= a 3[amin (t,u) Yoe ajt uj 4 1/, at+u)
+( ea(t+U)+eat+eau 1)]
= a3W(tu) (1 e¥)(1 e,
This gives the result by de ning Hj; = a3Sij_ O

Proof of Corollary.3.4.
Differentiating Eq. ( 5.3.3) with X; = B, L with respect to w; we obtain, for
1 i n,

0= E[2B* W, Bujl)Buil].
1

Qoo

J
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Rearranging terms yields

0 1 1I 1
E BB} ... B, 1Byt E B By
g §g § i e
E BB ... EB nls 1 W E B, 1B 1
The random variables In By, = Iy, 1 i n, have a multivariate Gaussian

law with a moment generating function that can be expressed in terms of
its mean and covariance matrix. Using the results obtained in the proof of

proposition 5.3.3 we nd that, for all 1 ij n,
h i h [ h [
InE BuilBujl = InE e "B By~ nE ol ly
h i 4 1
= Efly] E Iy +7Var(l ks Var(l )+ Cov(ly, ly)
h i
1
= E[IU|] E IUJ' + ?ﬁ H(ui,Ui)+ H(Uj,Uj)"’ 2H(Ui,Uj) .

Hence Eqg. (6.9.1) can be written as H ( u) and from the assumed in-
vertibility of H we conclude that w; = § ( )ij H(t, u;).

O

Proof of Propositio.3.5. R
We rst solve the eigenvalue problem If (t) = OTW(t, u)f (u)du by writing

Zt
If (t) = f(u)au Y2e a(t u) 4 1 2e a(t+U)]du
Zy
+  f(u)at Y26t W+ yze A Wdy
z, Z

. f(ulau e ®sinh(au)]du+ t f (u)[at e #sinh(at)]du,

so in particular f (0) = 0 and
Z7
If (T)=  f(u)[au e 2T sinh(au)]du.
0

Differentiating gives
z, Zq
If qt) = a f(u)e sinh(au)du+a f(u)1l e cosh(at)]duy,
0 t



5.9 proofs

and in particular
Zy
If {T) = ae @  f (u) sinh(au)du.
0
Differentiating twice gives

If 9ft) af (t)e atzsinh(at) af (1)(1 e cosh(at))

2 f (u)e sinh(au)du
A
+a?  f(u)] e ®sinh(at)]du
z, ! 7
= &’ f(u)e ®sinh(au)du+ a® f(u)[ e sinh(at)]du
0 z, 7!
= aX(If (t) a . uf (u)du at t f (u)du)

which shows that f 9¢0) = a2lf (0)= 0 and

ZT
If %¢T)= a%(If (T) a uf(u)du)
= a? f(u)e ¥ sinh(au)du = alf qT),
0
sof%9T) = af {T). Differentiating once more we nd
Z

if %) 1aqt)= a tTf(u)du,
If 9099) 1a ?f 9Ft) = a%f (1),

and fO001) = a2f {T). Substitution of f (t) = exp(mt) in the last equation
gives| (m??2 la’m? a®=0som?= Yoa(a a2 +4a/l).Dene 2% =
Yo 1+ 4/(al) 1) thenm?= Z%2a?2orm?=(1+ z%)a?and az’(1+ %) =
1/1 . Solutions must therefore take the form

p p——
f (t) = c¢sin(tza)+ cycog(tza) + czsinh(ta 1+ z2)+ cycosh(ta 1+ z2).

Sincef (0) = f%0) = 0 we must have ¢, = ¢, = 0. The boundary condition
£000r)  a2f {T) = 0 shows that

0= c( z%a® a®az)coyTza
2¥2,3 .2 P
+c3((1+ z9)7%a° aa 1+ z2)cosh(T 1+ z2a),
0= cz(Z2+ 1) coy(Tza) + gz 1+ z2cosh(T 1+ z2a),

0= ¢ 1+ z2cos(Tza)+ czzcosh(T 1+ z2a).
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This shows that f (t) must be of the form

P
i p i + Z2
f()c= z sin(tza) N 2 smh(tapl z9) ’
cos(Tza) cosh(Ta 1+ Z2)
for some c which is not zero. The last boundary condition f%QT) = af {T)

then gives the equation for the z,. We see that there are countably in nite
many solutions since for all k2 N there is at least one solution on the interval
Ik ¥2)p/ (aT), (k+ ¥2)p/ (aT)[. This is because the left hand side of (5.3.5)
is continuous in z on that interval and goesto ¥ for z#(k Y 2)p/ (aT) and
to +¥ for z" (k+ ¥ 2)p/ (aT). Thef , are orthogonal on [0, T] since
Z Z:Z+
I n fn(s)f m(s)ds= W (s, u)f n(u)duf n(s)ds
0 0 ZoT
=In . fn(u)f m(u)du,

and | , & | . This makes f ,(t) an orthonormal set of functions and our
de nition of X then gives

13 fa(Ofn(u) _ glnfn(t)fn(u)’

E(XiXu) = - a
! an:O Z%(1+ Z%) n=0
soforall m2 N we nd
Z1

0 W(t,u)  EXeXu)lf m(u)du= 1 mfm(t) | mfm(t) = 0.

Since the(f m)man form an orthonormal basis of L?[0, T] by Mercer's theorem,
this proves the result. O

Proof of Theorerf.4.2.
We introduce Lagrange multipliers a3z; to get the unconstrained optimization

problem
z

~ ¥ o o —
Calgl = [0%9)%+ a’gY9)?ds + a® @ z(m; & Go(uy).
0 i2l j2J
Local minima must satisfy for every hin Fg:

ﬂ ~
= —L + eh
0 12/2‘ﬂe alg e]e:O

¥ J—

. [6°09)h%Qs) + a?gY9)hA9)lds Y223 d & zGjh(uj)
i21 j2J

Z

¥ —
, M9l ")+ a®Ys) v2ad z & Gjls y ] ds,
2l j2J
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where we have performed a partial integration on the function hqt)g°¢t) and
used that h,g 2 F ¢ which implies that h(0) = 0 and that g°?t) vanishes for
t=0andt! ¥.This musthold forall h2 Fgso we can thus conclude that
forall s> 0

%)+ a’gYs) v2a’§ z § Gils y = O (5.9.2)
21 j2J
This ODE has the solution (for real constants g, )
z t
gYt) = ae + ape A+ Yaa2 (D e V) 3 g1 u ds
0 .
j2J
where we have lightened notation by writing & = &2 zCj. The last term
equals

z min (t,u;)
1 4a° a g : (ea(s ) g als t))ds
j2J 0
= 1Y a1a é e](ea(min(t,uj) t) 4 e a(min (t,u;) t))
j2d
= Y2a § g(lcy + cosh(a(t uj))lisy).
j2J

Integrating g{t) and using that g(0) = 0 thus shows that the optimal solution
must have the form

g(t) = agsinh(at) + au(1 e &)
+ Y28 g(amin(t,uj) + sinh(a(t  u;))l>y),
j2

for certain real constants ag and a4. Fort | ¥ the value of g(t) will in-
volve a term € times (Y 2a3 + Yad o ge aj) so we must choose a3 =

Y28,; ge @ to make this term vanish. We then get
g() = a1l e ™)+ § g(amin(t,u) + V2" W (1sy 1)
j2J
Yze 20 W1y + Yoe AW)
a1 e )+ 4 g(amin(t,u) Yoe I U+ yoe AlTU))
j23

au(l e ™+ 3 4 zgW(tuy).
i23 2l
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From proposition 5.3.1 it follows that g°?0) = a2a,. Due to the requirement
g°?0) = 0 we thus have a, = 0, the result follows. O
Proof of Theorer.5.2.

From equation (5.4.4) and the remarks below it we know that g(t) = &; hjW(t, u;)
with h = CT(CWCT) Im. We now remark that forany g2 Fo H (fy) we

have that
Z
Laldl = (6092 + a?g%9))ds
0 Lz Zy
= g%99%) ¢ o 190" Wds+ & gi9)%ds
Zy
= 949 ( ¢°%) + a?g¥s) )ds (5.9.3)

But optimality conditions for g in the proof of Theorem 5.4.2, see £.9.2), imply
that g%%%)?+ a’g¥s) = 1224 hj1s y and g(0) = 0so
z,
yaa3d h  g¥s)ds = v2a38 hi(g(u) g(0)
a_ iy g a i LO(U; g
] ]
uzasa hjé} hWj = Y22 m"(CWC') 'cwcT(cwcC™) 'm
j
= Y2 m"(CwC") m.

Lald]

We denote CWCT by A to lighten notation. Setting the derivative with respect
to the asymptotic forward rate f equal to zero gives

R P N T 1Im 19A 1
—ﬂf(mA m) = m'(2A af A ﬂfA

Sincel? = I(m cDf¢= cCDfUe= CUeand

0 m).

i
1A _ 1 f f Ty — f NTAT — o ~T
ﬂ——ﬂ—f(CD wD'C')= 2CcD'UwW(D")'C' = 2CcuwC',

we must have that
0= 2m'A CuU(e+WCTA m),

which gives the rst result after substitution of c=cDfandm=m cDfe
to write everything in terms of the original cash ow matrix ~ C and price vector
m. If C is invertible, we can write p = C m and reduce the equation to the
foom (D fp  eTw U(D fp)= 0 which gives the second result. O
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Proof of Theorerf.6.2.
Suppose that gf = § is the solution to Problem 5.6.1 for the forward curve,
then § must be a local optimum of the following functional with Lagrangian
parameters z; for the constraints:
z ¥ Ruj ’
Cag] = vz 9’ + (i) ’dst 28z mi+ § ge o I
i2l j2J

under the additional requirements g°¢0) = limy y g°?t) = 0 and for a given
g(0) but free limit lim ¥ g(t). This implies that for every h satisfying h°¢0) =
lim h%?t) = h(0) = 0, the perturbed solution g := §+ #h must satisfy 0 =

Ru.
(%tl_eg[g+ #])s=0. Dene p;j = exp( Ou‘ d(s)ds), then

Zyh i Z
0 = 9hs) + a2g%s)hYs) ds 2824 & zcp;  h(v)dv
i2 j2J 0
Zy _h i
= M9tIIZs + | Mle "9+ adly) ds
° ° Ui ZS:U]'
283 & zigp; hHt hYs) sds
2], j2J s=0
7 #
¥
= hs) ¢+ a%%s) 2824 z & qipj(y; 91 y ds.

21 j2J
Ru:
In the last step we used that u;h(u;) = y; OUJ hqs)ds since h(0) = 0. Variation
over h gives
~ N o f
M+ a%¢s) = 2a° § ¢y 91s y, (5.9.4)
j2J

where ejf = pjaizgj. The solution to this differential equation can be written

in terms of the functions W( ,u) which are three times differentiable in all
points and satisfy forall u> 0

TW(0,u) = lim TW(t,u) = 0, Jim W(t,u)=1, W(0,u)= 0,
while
BW(t,u) + @21W(t,u) = 27 u(u )L y, (5.9.5)

as may be shown by direct differentiation. The solution to the ODE ( 5.9.4)
must thus be of the form

o9)= 2+ ae M+ s & hy W(s,up),
J
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with hjf = ujzejf = szpj & z;¢; and for certain constants a, & and & in R.
The constraint that g°0) = lim g°?t) = 0 givesa = a = 0 and we have

& = ¢(0). Substituting the expression for g in the de nition of (pj);2; then
gives the result (5.6.4)-(5.6.5) for the forward curve.

For the problem of nding the best yield curve g= @Y, we want to minimize

Zy

Calg] = Y2 [o%f97+ 2°0Y9)%ds a®Q z(mi & gje “IW),

0 i21 j2J
under the constraints g°00) = limy ¥ g°¢t) = 0 and for a given g(0) but
unspeci ed limit lim ¢ ¥ g(t). We set 0= ( LI1€;[g+ eh])e=o with hOQ0) =
limy y h%t) = h(0) = 0:

Zy
0= (99 + RINSNds a4 78 ugje “Ah(u)
Zy I )
=, MO0 ™+ o’y a8 78 uge 1MWy yqlds
i j

SO

0= 900@5)"' aZQO(S) a3é ejyuj s ujg

J

with ¢ = pja;zg andp; = e U9(4) . We know from our reasoning after
equation (5.9.2) that the solution of this ODE, for a given value of g(0) and
under the constraints that g°¢0) = limy v g°¢t) = 0, equals

o(s) = 90+ & hW(s.uj) = 90+ & up; & zigW(su)),
J J I

with hjy = ujeJy.Therefore, if we can nd (pj)j2g and (z)iz such that

(Inpy)/ ue = g(0) + é. é ziGju;p W (uy, uj)
|

j
m = 4 GjPj»
i

then all optimality conditions are ful lled. O



5.9 proofs

Proof of Corollans.6.3.
De ne as before hjf = 3, zifcijpjfuj2 and h/ = &;2/g;p}u;. Then we have by
(5.6.4)-(5.6.9) that

j
yk = 9(0)+ & h/wy; f& = g(0)+ a h(au))
J

o f ~f f o f
Y= 9(0) + a hj Gy fy = 9(0)+ a h,
j

= g(0)+ & (h/au)Gy;
J

SO
fv = g0+ & ACR R OF
]
and
f¥ = g(0)+ 4 %[Gy],-kl(yk 9(0)) .
j
which gives the result after rearranging terms. O

Proof of Corollary.6.4.
We rst note that forany gin Hf or HY and any b 2 R we have by (5.9.3) that

Z
Lolgl = X9( o)+ bt ds 599)

For g(s) = g'(s) we found g(s) = g(0) + a; hij(s, uj) and in the proof of
Corollary 5.6.3 we established hjf = 8,[G'], M(vk  9(0)) so because of 6.9.4)
and (5.9.5) this gives
052 & Z Yj
Lalg] = 2a° . gY9)(y; s)ds

2 Ouj(g(s) 9(0)) ds

I}
QJ\

I
S’D\

ah

j

2ah,

i

2a hy Hy; 9(0)
j

a” d u;

[G Ty 9O(y;  9(0) -

j
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Setting the derivative with respect to the free parameter g(0) equal to zero
and rewriting then establishes the result for the forward curve optimization.

For the result of the yield curve optimization we have g(s) = ¢¥(s) = g(0) +
&;hW(suj) and hy = a—ﬁj 8 [GY], (v 9(0)). Then (5.9.6) gives

z

¥
L a[g] 0 90(3)6138_. hjylfs ujgdS
J

a*d h/(g(u) 9(0)= a*3 h/(y; 9(0)
J J
= a8 AL g0y 9(0),
jauj

so we nd the same result but with a different matrix G.



SAMENVATTING (SUMMARY IN DUTCH)

Levensverzekeraars en pensioenfondsen bieden nanciéle producten aan waar-
van de waarde afhangt van sterfte- en renteontwikkelingen op de lange termijn.
Deze lange-termijn risico's vormen het onderwerp van dit proefschrift. In
deel | wordt het effect van langlevenrisico op investeringsbeslissingen van
rationele individuen bestudeerd. Deel Il behandelt modellen die kunnen bij-
dragen aan een betere beschrijving van de dynamiek van de lange-termijn
rente.

Hoofdstuk2

In hoofdstuk 2 wordt de optimale consumptie en investeringsstrategie van
een rationele investeerder gekarakteriseerd in een markt waarin onverwachte
veranderingen in sterfte-risico verhandelbaar zijn middels een survival bond.
We tonen aan dat, onder geschikte voorwaarden, een unieke optimale strategie
bestaat wanneer de rente en de sterfte-intensiteit gemodelleerd worden door
middel van een Cox-Ingersoll-Ross proces. Dit proces is niet-negatief en be-
schrijft een stochastische uctuatie rondom een deterministisch tijdsafhankelijk
gemiddelde. Semi-analytische uitdrukkingen voor de optimale consumptie-
en investeringsstrategie worden afgeleid. Condities die de existentie van een
dergelijke optimale strategie garanderen, worden uitgedrukt in termen van de
parameters van het model.

Hoofdstuk3

In hoofdstuk 3 behandelen we de convergentie van de forward rente in Heath-
Jarrow-Morton (HIM) modellen, wanneer de expiratiedatum naar oneindig
gaat. Ten eerste vergelijken we bestaande resultaten uit de literatuur met be-
trekking tot bijna zekere convergentie en convergentie in kans naar een vaste
lange-termijn rente. Ten tweede formuleren we nodige en voldoende voor-
waarden voor de HIM model parameters die garanderen dat het forward rente
proces als semimartingaal uniform convergeert in gemiddelde.
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Hoofdstuk4

In hoofdstuk 4 bestuderen we de implicaties van de Dybvig-Ingersoll-Ross
stelling voor factor modellen voor de termijnstructuur. Deze stelling houdt

in dat de lange-termijn rente niet kan dalen als functie van de tijd. Dit laat
echter onverlet dat de lange-termijn rente een stochastisch verloop kan heb-
ben. Reeds in El Karoui et al. (1998 is opgemerkt dat het eenvoudig is om
een arbitrage-vrij HIM model te formuleren waarbij de lange-termijn rente
stijgt en stochastisch is. Hoofdstuk 4 beantwoordt een open vraag in dit arti-
kel, namelijk of een dergelijk model ook bestaat binnen de klasse van factor
modellen voor de termijnstructuur. De modellen in deze klasse hebben een
duidelijke interpretatie, omdat ze te schrijven zijn als een inproduct van een
vector-waardige stochastische factor met een set parametrisaties van de ren-
tetermijnstructuur. We laten zien dat de constructie van een dergelijk model
mogelijk is, mits het model ten minste drie toestandsvariabelen heeft, en we
geven een expliciet voorbeeld.

Hoofdstukb

Prijzen van obligaties en swaps zijn in de markt beschikbaar voor een beperkt
aantal looptijden. Omdat verplichtingen van verzekeraars en pensioenfondsen
typisch verbonden zijn aan de levens van polishouders, strekken de looptijden
van deze verplichtingen zich veelal uit voorbij die van de langstlopende liqui-
de instrumenten in de markt. Bij het waarderen van zulke verplichtingen is ex-
trapolatie daarom onvermijdelijk. In hoofdstuk 5 wordt een nieuwe extrapola-
tiemethode voorgesteld die gebaseerd is op een interpretatie van Smith-Wilson
extrapolatie als de oplossing van een variationeel optimalisatie probleem. In
tegenstelling tot de Smith-Wilson procedure, waarin de lange-termijn rente
(de ultimate forward rate) bekend wordt verondersteld, maken we het niveau
van de lange-termijn rente onderdeel van het optimalisatieprobleem. Het re-
sultaat is een extrapolatiemethode die de meest gladde voortzetting geeft van
de in de markt geobserveerde termijnstructuur, waarbij de limiet van de geéx-
trapoleerde curve een schatting geeft voor de ultimate forward rate.



BIBLIOGRAPHY

M. Abramowitz and I.A. Stegun. Handbook of mathematical functign®lume 55.
New York: Dover, 1964

K. Adams. Smooth interpolation of zero curves. Algo Research Quarter)yi(4):
1122, 2001

K. Adams and D.R. Van Deventer. Fitting yield curves and forward rate curves
with maximum smoothness. Journal of Fixed Incomé(4):52-62, 1994

L. Andersen. Discount curve construction with tension splines. Review of
Derivatives Researchi((3):227-267, 2007.

L. Andersen and V. Piterbarg. Interest rate modeling Atlantic Financial Press,
1st edition, 201Q

H. Andersson and M. Lindholm. On the relation between the Smith-Wilson
method and integrated Ornstein-Uhlenbeck processes. Research Report
201301 Mathematical Statistics, Stockholm University, 2013

A. Balter, A. Pelsser, and P. C. Schotman. What does a term
structure  model imply about very long-term discount rates?
http://ssrn.com/abstract= 23866992014

J. Bao and C. Yuan. Long-term behavior of stochastic interest rate models
with jumps and memory. Insurance: Mathematics and Economi&&(1):266-
272 2013

M.T. Barlow and P. Protter. On convergence of semimartingales. Séminaire de
Probabilités XXIV, Springer Lecture Notes in Mathl426188-193 199Q

L. Barzanti and C. Corradi. A note on interest rate term structure estimation
using tension splines. Insurance: Mathematics and Economi2g(2):139— 143
199&.

L. Barzanti and C. Corradi. Erratum to: "A note on interest rate term structure
estimation using tension splines”. Insurance: Mathematics and Economi2s
(2):179-180 199%.

135



136

bibliography

F. Biagini and M. Hartel. Behavior of long-term yields in a Lévy term structure.
International Journal of Theoretical and Applied Finantg3):1-24, 2014

F. Biagini, A. Gnoatto, and M. Hartel. Long-term yield in an af ne HIM frame-
work on Sg. Applied Mathematics and Optimizatigrpages 1-37, 2016 doi:
10.1007s 00245016-9379 8.

T.R. Bielecki, S. Pliska, and J. Yong. Optimal investment decisions for a portfo-
lio with a rolling horizon bond and a discount bond. International Journal of
Theoretical and Applied Financg07):871-913 2005

E. Bif s. Af ne processes for dynamic mortality and actuarial valuations.  In-
surance: Mathematics and Economigg(3):443-468 2005

T. Bjork. Arbitrage Theory in Continuous TimeOxford University Press, third
edition, 2004

T. Bjork and B.J. Christensen. Interest rate dynamics and consistent forward
rate curves. Mathematical Financed(4):323-348, 1999

T. Bjork and L. Svensson. On the existence of nite-dimensional realizations
for nonlinear forward rate models. Mathematical Financel1(2):205-243 2001

D. Blake, A. Cairns, G. Coughlan, K. Dowd, and R. MacMinn. The new life
market. Journal of Risk and Insuranc80(3):501-558 2013

C. Blanchet-Scalliet, N. El Karoui, M. Jeanblanc, and L. Martellini. Optimal
investment decisions when time-horizon is uncertain. Journal of Mathematical
Economics44(11):1100-1113 2008

D. Brigo and F. Mercurio. Interest rate models-theory and practice: with smile,
in ation and credit. Springer Science & Business Media,2007.

D.C Brody and L.P. Hughston. Social discounting and the long rate of interest.
Mathematical Financepages1-29, 2016 doi: 10.111¥ma. 12122

A.G. Cairns. Descriptive bond-yield and forward-rate models for the british
government securities' market. British Actuarial Journaj 4(2):265-321, 1998

A.G. Cairns. Interest rate models: an introductionPrinceton University Press,
2004

A.G. Cairns and D.J. Pritchard. Stability of models for the term structure
of interest rates with application to German market data. British Actuarial
Journal 7(3):467-507, 2001



bibliography

G. Chacko and L.M. Viceira. Dynamic consumption and portfolio choice with
stochastic volatility in incomplete markets. Review of Financial Studie48(4):
1369-1402 2005

N. Charupat and M.A. Milevsky. Optimal asset allocation in life annuities: a
note. Insurance: Mathematics and Economig8§(2):199-209 2002

J.C. Cox and C. Huang. Optimal consumption and portfolio policies when
asset prices follow a diffusion process. Journal of Economic Theqr$9:33-83,
1989

M. Dahl. Stochastic mortality in life insurance: market reserves and mortality-
linked insurance contracts. Insurance: Mathematics and Economig8$(1):113—
136 2004

G. Deelstra. Long-term returns in stochastic interest rate moddD thesis, Vrije
Universiteit Brussel, 1996

G. Deelstra and F. Delbaen. Long-term returns in stochastic interest rate mod-
els. Insurance: Mathematics and Economit3(2):163-169 1995

G. Deelstra, M. Grasselli, and P.F. Koehl. Optimal investment strategies in a
CIR framework. Journal of Applied Probability37:936-946, 2000

P.H. Dybvig and H. Liu. Lifetime consumption and investment: Retirement
and constrained borrowing. Journal of Economic Theqr§4%3):885-907, 2010

P.H. Dybvig, J.E. Ingersoll, and S.A. Ross. Long forward and zero-coupon
rates can never fall. Journal of Busines$9:1-25, 1996

EIOPA. QIS 5risk-free interest rates - extrapolation method, 2010

EIOPA. Consultation paper on the methodology to derive the UFR and its
implementation. Technical report, EIOPA-CP- 16/ 03, 2016

N. El Karoui, A. Frachot, and H. Geman. A note on the behavior of long
Zero coupon rates in a no arbitrage framework. Working Paper.http://
www.researchgate.net/publication/5066730 —A_Note _on_the _Behavior _—
of _Long_Zero _Coupon_Rates _in _a_No_Arbitrage _Framework , 1998

D. Filipovic. Term-structure models: A graduate courspringer, 2009

D. Filipovi€ and J. Teichmann. Existence of invariant manifolds for stochastic
equations in in nite dimension. Journal of Functional Analysjs197(2):398-432,
2003

137



138

bibliography

M. Fisher, D.W. Nychka, and D. Zervos. Fitting the term structure of interest
rates with smoothing splines. Federal Reserve System Working Paiée5

A. Gnoatto and M. Grasselli. The explicit Laplace transform for the Wishart
process. Journal of Applied Probability51(3):640-656, 2014

V. Goldammer and U. Schmock. Generalization of the Dybvig-Ingersoll-Ross
theorem and asymptotic minimality.  Mathematical Finance22(1):185-213,
2012

C. Guambe and R. Kufakunesu. A note on optimal investment—consumption—
insurance in a Lévy market. Insurance: Mathematics and Economi65:30-36,
2015

P.S Hagan and G. West. Interpolation methods for curve construction. Applied
Mathematical Financel3(2):89-129 2006

N.H. Hakansson. Optimal investment and consumption strategies under risk,
an uncertain lifetime, and insurance. International Economic Reviewl((3):
443466, 1969

N.H. Hakansson. Optimal investment and consumption strategies under risk
for a class of utility functions. Econometricapages587-607, 197Q

J.M. Harrison and S.R. Pliska. Martingales and stochastic integrals in the the-
ory of continuous trading. Stochastic Processes and their ApplicatjohK3):
215-260, 1981

J.M. Harrison and S.R. Pliska. A stochastic calculus model of continuous trad-
ing: complete markets. Stochastic Processes and their Applicatjatix3):313-
316 1983

D. Heath, R. Jarrow, and A. Morton. Bond pricing and the term structure of
interest rates: a new methodology for contingent claims valuation. Econo-
metricg 60:77-105 1992

H. Huang and M.A. Milevsky. Portfolio choice and mortality-contingent
claims: the general HARA case. Journal of Banking and Financg2:2444-2452
2008

H. Huang, M.A. Milevsky, and T.S. Salisbury. Optimal retirement consump-
tion with a stochastic force of mortality. Insurance: Mathematics and Eco-
nomics 51:282-291, 2012



bibliography 139

F. Hubalek, I. Klein, and J. Teichmann. A general proof of the Dybvig-Ingersoll-
Ross theorem: Long forward rates can never fall. Mathematical Financel2
(4):447-451, 2002

J. Hull and A. White. Pricing interest-rate-derivative securities. Review of
Financial Studies3(4):573-592 199Q

F. Jamshidian. The duality of optimal exercise and domineering claims: A
Doob—Meyer decomposition approach to the Snell envelope. Stochastics79
(1-2):27-60, 2007.

M. Jeanblanc and Z. Yu. Optimal investment problems with uncertain time
horizon. Working paper, 201Q

I. Karatzas and S.E. Shreve.Brownian Motion and Stochastic Calculu&pringer,
1991

I. Karatzas and S.E. Shreve.Methods of Mathematical Financ&pringer, 1998

I. Karatzas, J.P. Lehoczky, and S.E. Shreve. Optimal portfolio and consumption
decisions for a “'small investor' on a nite horizon. SIAM Journal on Control
and Optimization 25(6):1557%1586 1987.

I. Karatzas, J.P. Lehoczky, S.E. Shreve, and G.L. Xu. Martingale and duality
methods for utility maximization in an incomplete market.  SIAM Journal on
Control and Optimization 29(3):702-730, 1991

C. Kardaras and E. Platen. On the Dybvig-Ingersoll-Ross theorem. Mathemati-
cal Finance22(4):729-740, 2012

R. Korn and H. Kraft. On the stability of continuous-time portfolio problems
with stochastic opportunity set. Mathematical Financel4.403-414, 2004

H. Kraft. Optimal portfolios with stochastic interest rates and defaultable assets
Springer, 2003

H. Kraft. Optimal portfolios and Heston's stochastic volatility model: an ex-
plicit solution for power utility.  Quantitative Finance5:303-313 2005

H. Kraft. Optimal portfolios with stochastic short rate: Pitfalls when the short
rate is non-Gaussian or the market price of risk is unbounded. Journal of
Theoretical and Applied Financ&2:767-796, 2009

H. Kraft, F.T. Seifried, and M. Steffensen. Consumption-portfolio optimization
with recursive utility in incomplete markets.  Working paper2011



140 bibliography

A. Lageras and M. Lindholm. Issues with the Smith-Wilson method. Insurance:
Mathematics and Economicg1:93-102 2016

K.G. Lim and Q. Xiao. Computing maximum smoothness forward rate curves.
Statistics and Computingl2(3):275-279, 2002

R.E. Lucas. Econometric policy evaluation: A critique. In Carnegie-Rochester
conference series on public policy, ed. by K. Brunner and A.H. Melodume 1,
pages 19-46. Elsevier, 1976

R.E. Lucas. Asset prices in an exchange economy.Econometrica: Journal of the
Econometric Societypages1429-1445 1978

Y. Maghsoodi. Solution of the extended CIR term structure and bond option
valuation. Mathematical Finance5(1):89-109, 1996

H.M. Markowitz. Portfolio Selection: Ef cient Diversi cation of Investment¥ale
University Press, 1959

T.A. Maurer. Uncertain life expectancy, optimal portfolio choice and the cross-
section of asset returns (Working paper), 2011

F. Menoncin. The role of longevity bonds in optimal portfolios. Insurance:
Mathematics and Economic$2:343-358 2008

F. Menoncin and L. Regis. Longevity assets and pre-retirement consumption/-
portfolio decisions. EIC working paper series 02, 2015

R.C. Merton. Lifetime portfolio selection under uncertainty: The continuous-
time case. The Review of Economics and Statiste$(3):24757, 1969

R.C. Merton. Optimum consumption and portfolio rules in a continuous-time
model. Journal of Economic Theqr$(4):373-413 1971

R.C. Merton. Continuous-time nance Wiley-Blackwell, 1992

M.A. Milevsky and V.R. Young. Annuitization and asset allocation. Journal of
Economic Dynamics and Contrd1(9):3138-3177, 2007

C. Munk and C. Sgrensen. Optimal investment strategies with a Heath-Jarrow-
Morton term structure of interest rates (Working paper), 200Q

M. Musiela and T. Zariphopoulou. Portfolio choice under space-time mono-
tone performance criteria. SIAM Journal on Financial Mathemati¢c4(1):326-
365 2010



bibliography 141

C. R. Nelson and A. F. Siegel. Parsimonious modeling of yield curves. The
Journal of Busines$0(4):473-489, 1987

J. Pitman and M. Yor. A decomposition of Bessel bridges. Zeitschrift fir
Wahrscheinlichkeitstheorie Verwandte Gehig8425-457, 1982

S.R. Pliska. A stochastic calculus model of continuous trading: optimal portfo-
lios. Mathematics of Operations Researtth(2):371-382 1986

S.R. Pliska and J. Ye. Optimal life insurance purchase and consumption/invest-
ment under uncertain lifetime. Journal of Banking and Financ&1:1307~1319
2007

P.E. Protter. Stochastic Integration and Differential EquationsSpringer-Verlag
Berlin Heidelberg, 2005

D. Revuz and M. Yor. Continuous martingales and Brownian motiorSpringer,
1999

S.F. Richard. Optimal consumption, portfolio and life insurance rules for an
uncertain lived individual in a continuous time model.  Journal of Financial
Economics2:187-203 1975

P. Ritchken and L. Sankarasubramanian. Volatility structures of forward rates
and the dynamics of the term structure. Mathematical Finance5(1):55-72,
1995

W. Rudin. Principles of mathematical analysisMcGraw-Hill New York, third
edition, 1976

M. Rutkowski. Self- nancing trading strategies for sliding, rolling-horizon,
and consol bonds. Mathematical Financed(4):361-385, 1999

B.P. Sack. Using treasury STRIPS to measure the yield curve. Finance and
Economics Discussion Series, Working PaRe0Q

P.A. Samuelson. Lifetime portfolio selection by dynamic stochastic program-
ming. The Review of Economics and Statistigpages 239246, 1969

D.F. Schrager. Af ne stochastic mortality. Insurance: Mathematics and Economics
388197, 2006

K. Schulze. Asymptotic maturity behavior of the term structure.  University of
Bonn, Working Paper2008



142 bibliography

D.G. Schweikert. An interpolation curve using a spline in tension. Journal of
Mathematics and Physicg5:312-317, 1966

Y. Shen and M. Sherris. Lifetime asset allocation with idiosyncratic and sys-
tematic mortality risks. Technical report, CEPAR, Working Paper, 2014

Y. Shen and J. Wei. Optimal investment-consumption-insurance with random
parameters. Scandinavian Actuarial JournaR01g1):37-62.

H. Shirakawa. Squared Bessel processes and their applications to the square
root interest rate model. Asia-Paci ¢ Financial Markets9(3):169-190, 2002

A. Smith and T. Wilson. Fitting yield curves with long term constraints. Bacon
& Woodrow Research Notes, 200Q

L. Svensson. Estimating and Interpreting Forward Interest Rates: Sweden
1992-1994 NBER working paper, 1994

G. Teschl. Ordinary differential equations and dynamical systemslume 140,
American Mathematical Society, 2012

J. Tice and N. Webber. A nonlinear model of the term structure of interest
rates. Mathematical Finance7(2):177-209, 1997.

J.E. Tobin. The theory of portfolio selection. In The theory of interest rates, ed. by
F.H. Hahn and F.P.R. Brechlingpages 3-51. Macmillan London, 1965

W. Walter. Ordinary differential equationsSpringer, 1998

B. Wong and C.C. Heyde. On changes of measure in stochastic volatility mod-
els. International Journal of Stochastic Analys&006

M.E. Yaari. Uncertain lifetime, life insurance and the theory of the consumer.
Review of Economic Studie®2:137-150, 1965

Y. Yao. Term structure modeling and asymptotic long rate. Insurance: Mathe-
matics and Economic85(3):327-336, 199%.

Y. Yao. Term structure models: A perspective from the long rate. North Ameri-
can Actuarial Journal3(3):122-138 199%.

J. Zhao. Long time behaviour of stochastic interest rate models. Insurance:
Mathematics and Economic4(3):459-463 2009



colophon

This document was typeset using classicthesis (version 1.0) developed by
André Miede.



	Acknowledgments
	Contents



